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Abstract

In this thesis, efficient numerical techniques have been proposed to solve different types of
singularly perturbed problems. That is problems whose solutions are characterized with
rapid oscillation usually known as layers. The presence of these layers makes the use of
classical numerical methods unfit to solve such problems since they are unable to mimic
the behaviour of the exact solution in the part of the domain where the layers are present.
This thesis seeks to address this issue by modifying the classical numerical methods such
that they will be able to capture the behaviour of the exact solution in the part of the
domain where the layers are present. Thus we design, analyse, implement and enhance the
accuracy of efficient numerical methods to solve various forms of singularly perturbed prob-
lems. The scheme is based on the Non-standard finite difference schemes and used with
other time integrators to solve parabolic problems either via the full discrteisation schemes
or the step by step discretisation schemes (Rothe’s method or the method of lines). For
stationary integro-differential problems, the scheme is employed along with the Simpson’s
rule to provide the numerical solution. The mathematical software Matlab has been used

for all simulations in this thesis.

Keywords: Singularly perturbed problems; Volterra integro-differential equation; Convection-
diffusion problems; Delay parabolic problems; Degenerate problems; Robin boundary con-

ditions; Burgers equation; Fitted operator finite difference methods.
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Chapter 1

Introduction

Singularly Perturbed Problems (SPP) came into existence at the Third International
Congress on Mathematics in Heidelberg in 1904 where Prandtl presented his short re-
port which was later published in the proceedings (Prandtl, 1905). He introduced the
boundary layer theory in his work, which has now become the basis of modern fluid dy-
namics. However, Friedrichs and Wasow (Friedrichs et al., 1946) were the first to introduce
the term “singular perturbation”. Later, the PhD thesis of Wasow (1981), gave much more

generality on the term boundary layer.

In general, singularly perturbed problems are differential equations whose highest deriva-
tives have a coefficient with small magnitude and this small coefficient is known as the per-
turbation parameter €. The solution of these problems approaches a discontinuous limit as
e approaches zero, Roos et al. (2008). Literally, solutions of singularly perturbed problems
do not correspond to the solution of the reduced version, that is when the perturbation pa-
rameter € — 0. This causes the analytical solution of SPP to be equipped with some abrupt
changes (layers) in some parts of the domain. Thus the best approach to gain some insight
on the analytical solution as ¢ — 0 is through the use of asymptotic expansions. However,
both the straight forward asymptotic expansions and the one which uses a combination of
the outer and the inner expansions have some form of limitations. Interested readers can
refer to the books Bender and Orszag (2013); Bush (2018); Miller (2006); O’malley (1991);

Van Dyke (1964) for more knowledge concerning asymptotic expansions of SPPs.

The other alternative is the use of numerical methods to tackle such problems. However,
as the perturbation parameter tends to zero, classical numerical methods can not yield
satisfactory results unless an extremely larger number of mesh points are employed. This
also renders the scheme to be computationally expensive, in addition to the ill-conditioning
of the system matrix. To elude this difficulty, various modification of these classical nu-
merical methods have been made. In the context of finite differences, two main procedures
which include the fitted mesh and the fitted operator finite difference schemes are known.
Fitted mesh is basically the use of the classical finite difference scheme on a layer adapted

mesh, and thus it is carried on a non-uniform mesh whilst fitted operator introduces a new
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coefficient function into the classical finite difference scheme and it is carried on a uniform
mesh. This thesis employs the fitted operator finite difference schemes to solve various
forms of singularly perturbed problems and hence a brief account on its construction will

be explained in subsequent sections.

1.1 Literature Review

The problems faced by numerical analysts is the fact that classical numerical methods fail to
capture the behaviour of the exact solution when the perturbation parameter tends to zero.
In an attempt to resolve this issue, these classical numerical methods have been modified
in several ways,(fitted numerical methods) see for example the books Farrell et al. (2000);
Miller et al. (2012); Morton (1996); Roos et al. (2008) and the survey articles Kadalbajoo
and Reddy (1989); Kadalbajoo and Patidar (2002, 2003) for the various modifications of
these classical numerical methods and forms of SPPs which were solved by these fitted
numerical methods. In this thesis, we give an account of some of the recent works which
have been done and we wish to state that, the works presented are the problems of interest

in this work.

1.1.1 Parabolic problems with Robin boundary conditions

Hembker et al. (2002) considered a singularly perturbed problem of the form
—UpFeUug, +b(z, t)uy —c(z, t)u= f(x,t), (z,t) € Q=02x(0,T], 2= (0,1), (1.1)
along with the initial and the boundary conditions

u(z,0) = p(x), 0<z
—ea(0,t)u, + B(0,t)u = o(t), te€ (0,T], (1.2)
ea(l,t)u, + B(1,t)u =1 (t), te (0,T].

The authors designed an upwind finite difference scheme on a piecewise uniform Shishkin
mesh for the spatial discretisation and the backward Euler for the time discretisation. They
analysed the scheme for convergence and obtained an almost first order accuracy in space
and first order accuracy in time. Using the defect correction method, they improved the
accuracy of the time variable to second and third orders. Notice that the boundary layer

was in the neighbourhood of x = 0.

Chandru and Shanthi (2015) proposed a numerical scheme to solve a stationary version
of problem (1.1)—(1.2) with a discontinuous source term. They employed a simple upwind
scheme on a piecewise uniform Shishkin mesh and analysed it for convergence. Their

analysis yielded a second order accuracy except for a logarithmic factor.

Selvi and Ramanujam (2017) considered problem (1.1)—(1.2) with a time delay. They

employed a classical finite difference scheme on a rectangular piecewise uniform fitted
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mesh and analysed it for convergence. Their analysis resulted in an almost second order

accuracy in space and first order in time.

Zheng et al. (2018) also studied the stationary version of problem (1.1)-(1.2) with two
difference operators namely: a midpoint upwind scheme and a hybrid difference scheme.
The simple upwind scheme was designed on both Shishkin and Bakhvalov-Shishkin meshes
and analysed for convergence, whilst the hybrid scheme was designed on only Bakhvalov-
Shishkin mesh. For the simple upwind scheme, they obtained the following accuracies
O(N~'InN), O(N~2), for the Shishkin mesh and O(N~1), O(N~2) for the Bakhvalov
-Shishkin mesh in the layer and the non-layer regions respectively. Whilst the analysis of
the hybrid scheme yielded the accuracies O(N~21n% N) and O(N~!), in the layer and non-
layer regions respectively. Clearly the hybrid scheme was more accurate than the simple
upwind scheme and the Bakhvalov-Shishkin mesh was more accurate than the Shishkin

mesh.

Jayalakshmi and Tamilselvan (2020a) performed a comparative study with two difference
schemes on the stationary version of problem (1.1)—(1.2). The schemes were a simple up-
wind difference scheme and a hybrid difference scheme on a piecewise uniform Shishkin
mesh. Their hybrid scheme employed the central difference scheme in the layer region
and the midpoint scheme in the non-layer region. Their analysis revealed that the hy-
brid scheme gives a better accuracy than the simple upwind difference scheme since the

accuracies were of almost second and first orders, respectively.

Jayalakshmi and Tamilselvan (2020b) proposed a numerical scheme to solve a problem
similar to problem (1.1)—(1.2) which has a boundary turning point. The layer was around
the right boundary in their case. The authors employed the classical upwind finite differ-
ence scheme on a rectangular piecewise uniform mesh for the discretisation. They analysed
their scheme for convergence and obtained a first order accuracy in both time and space,

except for a logarithmic factor in space.

Evidently, the aforementioned authors solved problem (1.1)—(1.2) on a non-uniform mesh
and their accuracies had a logarithmic factor. Thus to obtain an accuracy which does not
depend on a logarithmic factor, we propose a scheme which is carried on a uniform mesh
and also yields a full first order accuracy to solve problem (1.1)—(1.2). The scheme is a
combination of the classical finite difference scheme on a positive denominator function
which reflects the qualitative properties of the problem under study and the backward
Euler finite difference scheme. A first order accuracy for both the time and the space vari-
ables is established and later improved to a second order by the application of Richardson

extrapolation. The scheme is then tested on an example to validate the theoretical findings.
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1.1.2 Parabolic problems with delay

Consider the delay parabolic problem
Leu(z,t) = f(z,t) — c(z, t)u(z,t — 1), (x,t) €Q, Q=2 x(0,T], 2=(0,1), (1.3)

where the above differential operator L. is expressed by

2
o 88— + a(:c)2 + b(x, 1),

Le = ot 0z2 oz

subject to the boundary and initial conditions

w(0,t)=mno(t), w(l,t)=mni(t), t €[0,T], u(z,t)=p(z,t), (x,t)€[0,1]x[-T,0].
(1.4)

Ansari et al. (2007) designed a fitted mesh finite difference method along with an implicit
Euler to solve the reaction diffusion version of problem (1.3)—(1.4). They established a

temporal first order accuracy and an almost second order spatial accuracy in their analysis.

Bashier and Patidar (2011a) also considered the reaction diffusion version of problem (1.3)—
(1.4) by discretising both variables at the same time. They used the Crank-Nicolson finite
difference method for the temporal discretisation and the fitted operator finite difference
method for the space discretisation. A second order accuracy in both time and space

variables were obtained from their analysis.

In the same year, the backward Fuler finite difference scheme along with a fitted operator
finite difference scheme were used by Bashier and Patidar (2011b) to solve the problem
(1.3)—(1.4) without the convective. They obtained an accuracy of order O(h? + k), where

k and h are the step sizes in time and space variables, respectively.

Kaushik and Sharma (2012) solved problem (1.3)—(1.4) via the Rothe’s method. They
employed the implicit Euler method for the time discretisation and the classical finite
difference scheme for the spatial discretisation. Using the discrete invariant imbedding
algorithm, the discrete systems were solved and analysed for convergence. However, the
result obtained was dependent on the perturbation parameter € and thus the authors noted

that the method can be extended to the case of adaptive meshes to improve the solution.

To obtain an e-uniform result for the same problem, Das and Natesan (2015) proposed a
hybrid numerical scheme to discretise the space derivatives on a piecewise homogeneous
mesh and employed the backward Euler for the time discretisation. The convergence of the
scheme was analysed and a first order accuracy in time and nearly second order accuracy
in space were obtained. Note that their hybrid scheme was a combination of the upwind
midpoint method for the non-layer region and the central difference approximation for the

layer region.

Gowrisankar and Natesan (2017) studied the same problem and established a first order

accuracy in time and nearly first order accuracy in space. They used the backward Euler
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finite difference scheme for the time discretisation and the upwind finite difference method

on a piecewise homogeneous mesh for the space discretisation.

Subsequently, Salama and Al-Amery (2017) made use of the Crank-Nicolson finite differ-
ence scheme to discretise the temporal derivative and a fourth-order compact difference
scheme to discretise the spatial derivatives via the Rothe’s method. They analysed their
methods for convergence and obtained a second order accuracy in time, a second order
accuracy in space for the non-layer region and fourth order accuracy in space for the layer

region.

Das and Natesan (2018) designed an almost second order method via the Rothe’s method.
The authors made use of the upwind difference scheme on a Shishkin mesh to discretise the
spatial variable and the backward Euler scheme to discretise the temporal variable. They
analysed the methods for convergence and obtained an accuracy of O(N~11In N + At). The
variable IV is the number of sub-intervals in the spatial direction and At is the step size
in the temporal direction. Using Richardson extrapolation technique, they enhanced the

accuracy to an almost second order in space and a second order in time.

Except for Bashier and Patidar (2011a) and Bashier and Patidar (2011b) who employed a
fitted operator finite difference scheme to solve the spatial derivative of a reaction diffusion
problem, all the authors in the above literature focused on only non-uniform mesh (Shiskin
mesh) schemes and thus their accuracies will automatically have some logarithmic factor,
thereby reducing the accuracy of the schemes. To obtain a full first or second accuracy,
we solve the problem (1.3)—(1.4) using a combination of a fitted operator finite difference
scheme and the Crank Nicolson finite difference schemes in the framework of the methods
of line. The schemes are analysed for convergence and improved in the spatial accuracy by

Richardson extrapolation.

1.1.3 Volterra-integro differential equations

Undoubtedly, the work done on singularly perturbed ordinary and partial differential equa-
tions is very huge, however, that is not the case for singular perturbed Volterra integro-

differential equations of the form

eu/(t) + a(t)u(t) —i—/o K(t,s)u(s)ds = f(t), tel=10,T], (1.5)
u(0) = 1 (1.6)

where 0 < & << 1 is the perturbation parameter. The coefficient functions and the
source term are smooth functions. Moreover, the coefficient functions satisfy a(t) > a and
K(t,s) > K, (t,s) € (I x I) and p is a given constant. Below we give a brief account of
some of the methods which have been used to solve problem (1.5)-(1.6).

Amiraliyev and Sevgin (2006) constructed an exponentially fitted finite difference scheme
to solve problem(1.5)—(1.6). They analysed the scheme for convergence and obtained a

first order accuracy in space, which does not depend on the perturbation parameter.
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Using the midpoint difference operator with trapezoidal integration, Zhongdi and Lifeng
(2006) studied problem (1.5)-(1.6) and analysed it for convergence. Their analysis resulted

in an almost second order accuracy.

Sevgin (2014) proposed a uniformly convergent numerical method on a graded mesh to solve
the non-linear version of problem (1.5)—(1.6). He analysed the scheme for convergence and

obtained a first order accuracy in the maximum norm.

Kudu et al. (2016) designed and analysed a numerical method which is independent of
the perturbation parameter to solve a delayed version of problem (1.5)-(1.6). The scheme
employed the implicit finite difference scheme on a piecewise uniform mesh of Shishkin-
type to solve the differential part and composite quadrature rules were used for the integral

part. Their analysis was almost first order accurate in the maximum norm.

Iragi and Munyakazi (2018) proposed two difference operators: fitted mesh and a fitted
operator finite difference schemes to solve problem (1.5)—(1.6). Their fitted mesh was a
combination of a classical finite difference scheme and some quadrature rules on Shishkin
mesh, whilst the fitted operator introduced a fitting factor through the use of integral
identity and exponential basis functions along with interpolating quadrature rules. They

established a first order accuracy for both schemes.

Yapman et al. (2019) constructed a uniformly convergent finite difference scheme based
on the method of integral identities with exponential basis function and interpolating
quadrature rules to solve a Volterra delay-integro-differential equation. They established

a first order accuracy in the maximum norm for their analysis.

Yapman and Amiraliyev (2020) proposed an almost second order scheme via fitted finite

difference scheme on a non-uniform mesh to solve problem (1.5)—(1.6).

All the above mentioned papers made use of fitted mesh finite difference scheme and the
exponentially fitted finite difference method of the fitted operator finite difference scheme.

Again none of these authors have proposed a fully second order scheme.

Thus a second order finite difference scheme based on non-standard finite difference schemes,
introduced by Lubuma and Patidar (2006, 2007), to solve singularly perturbed problems is
proposed to solve the differential part of problem (1.5)—(1.6), whilst the composite Simp-
son’s rule is used to solve the integral part. The scheme is analysed for convergence and

enhanced in accuracy by Richardson extrapolation.

1.1.4 Problems with degenerate coefficient

Consider the singularly perturbed degenerate parabolic convection diffusion problem

Lou(x,t) = f(x,t), (x,t) €Q, (1.7)
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subject to the boundary and the initial condition

w(0,t) =no(t), u(l,t) =mn(t), t€[0,T], u(z,t)=p(z), € (1.8)

The differential operator L. is given by

0 0? 0
L. = T + €52 + a(x)% —b(x,t).

We assume the source term f(z,t) and the coefficient functions a(z), b(z,t) are smooth

and bounded. Also, the coefficient functions satisfy
a(x) > ap(x)z? >a >0, p>1, b(x,t) > 5 >0.

The perturbation parameter ¢ is such that 0 < ¢ << 1. Problems of types (1.7)-(1.8) are
known as singularly perturbed turning point problems and here we give a brief account on

some of the articles which studied such problems.

Dunne et al. (2000) employed the classical finite difference operator on a piecewise uniform
mesh and the backward Euler to discretise the space and time variables respectively to solve
a similar problem to problem (1.7)—(1.8) with non-rectangular domain. Their analysis lead

to an almost first order uniform accuracy in space and first order in time.

Dunne et al. (2003) solved problem (1.7)—(1.8) by the classical finite difference operator on a
Shishkin mesh and the backward Euler finite difference scheme. These authors established

an almost first order accuracy in space and first order in time.

Viscor and Stynes (2010) studied the reaction diffusion version of problem (1.7)—(1.8) and

obtained an almost second order accuracy in space and first order in time.

Clavero et al. (2015) investigated a singularly perturbed convection diffusion problem with
degenerate coefficient having a discontinuous source term and obtained a first order accu-
racy in time and almost second order accuracy in space. They discretised the space and
the time variables at the same time via the simple upwind scheme on a non-uniform mesh

and the backward Euler schemes respectively.

Majumdar and Natesan (2017a) studied a two-dimensional version of problem (1.7)—(1.8)
using an alternating direction scheme for the time derivative and an upwind finite difference
operator on Shishkin mesh for the space derivative. These authors established an almost

first order accuracy for their scheme.

Majumdar and Natesan (2017b) proposed a numerical scheme which employed the back-
ward Euler and the classical finite difference operator on Shishkin mesh to solve the time
and the space variables respectively. They established that their scheme was first order
accurate in both variables except for a logarithmic factor in space. Using Richardson ex-
trapolation technique, they enhanced the accuracy to almost second order in space and

second order in time.

Majumdar and Natesan (2019) proposed an e-uniform scheme of first order accuracy in

time and almost second order in space to solve problem (1.7)—(1.8) via the Rothe’s method.
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The scheme employed a combination of the classical central difference and the midpoint
upwind scheme on a Shishkin mesh to solve the spatial derivatives and the backward Euler

was used for the time derivative.

Gupta et al. (2019) designed a hybrid scheme to solve a stationary singularly perturbed
problem with an interior turning point. They analysed the scheme for convergence and

obtained a second order accuracy except for a logarithmic factor.

Rai and Yadav (2020) discretised the time and the space variables of a singularly per-
turbed delayed parabolic convection diffusion problem with degenerate coefficients via the
backward Euler and a hybrid scheme on a non-uniform mesh, respectively. Their analysis
was almost second order in space and first order in time. Using Richardson extrapolation

on the time variable they improved the time accuracy to second order.

As a contribution to literature and noticing that all the above papers focused on non-
uniform mesh, we propose a scheme which uses a uniform mesh to solve problem (1.7)—(1.8).
The scheme uses the Crank Nicolson finite difference scheme to solve the time derivatives
and a fitted operator finite difference scheme based on a midpoint downwind scheme for

the spatial derivatives. The error associated with each discretisation is presented.

1.1.5 Non-linear problems with regular layers

Consider the modified Burgers equation
up (2, 1) — EUge(,t) + ulug(z,t) =0, (z,t) € Q =Q x (0,7, (1.9)
subject to the initial and the boundary conditions

u(z,0) = p(x), xe€, u(0,t)=0, u(l,t)=0, te (0,77 (1.10)

Kadalbajoo and Awasthi (2008) designed a numerical scheme which was of almost first
order accuracy in space and first order in time to solve problem (1.9)—(1.10). Their scheme
employed the upwind finite difference scheme on a piecewise uniform Shishkin mesh to
solve the spatial derivatives and the backward Euler finite difference scheme was used for

the time derivatives.

Gupta and Kadalbajoo (2010) constructed a numerical scheme to solve problem (1.9)—
(1.10) for different Reynolds numbers. Their scheme was a combination of the implicit
Euler and a hybrid finite difference scheme on a piecewise uniform Shishkin mesh for the
time and spatial discretisations, respectively. These authors established the asymptotic
bounds of the solution by using singular perturbation analysis and analysed their scheme
for convergence. Their analysis led to first and second order accuracies in time and space,
respectively, except for a logarithmic factor in space. Notice that their hybrid scheme
employed the central difference scheme in the layer region and the midpoint scheme in the

non-layer region.
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Erdogan and Sakar (2017) presented a quasilinearization technique to solve a singularly
perturbed delay differential equation. Their scheme employed the implicit finite difference
scheme on piecewise-uniform S-meshes. Their analysis resulted in a first order uniformly

convergent scheme with respect to the perturbation parameter.

Kanth and Murali (2018) considered a stationary non-linear reaction diffusion problem with
delay. The authors first converted the non-linear problems into sequence of linear problems
and then designed an exponentially fitted spline method to solve it. They analysed their

method for convergence and obtained an almost second order accuracy.

Liu et al. (2020) considered a first order non-linear singularly perturbed problem with
integral boundary condition. The proposed scheme uses the backward Euler on an equidis-
tributing monitor function based on arc-length. They analysed their scheme for conver-
gence and obtained a first order accuracy independent of the perturbation parameter in

the maximum norm.

In literature, the work done on the general numerical solution of Burgers equation and
modified Burgers equation is very extensive, however, the same cannot be said from looking
at the modified Burgers equation in the context of singular perturbation. Also, almost all
the aboved authors designed their schemes on non-uniform mesh. Thus to contribute to
literature and fill this gap, we propose a difference scheme based on a fitted operator finite

difference scheme to solve problem (1.9)—(1.10).

1.2 Preliminaries

In this section we present some basic definitions and notations which will be employed
through-out the thesis.

To begin with, we denote € the open interval (0,1) of R. In a time-dependent case, @ is
also an open interval in R and takes the form @ = Q x (0, T]. The notations 992, 9Q and
Q, Q are their boundaries and closures, respectively. For a non-negative integer, i, C*(Q)
denotes the space of all functions whose derivatives are continuous up to the orders i. In the
case of time-dependent problems, C**(Q) represents the space of all continuous derivatives

up to the orders ¢ in space and k in time, where k is also a positive integer.

In the analysis, the L*° norm, denoted by

for a function z(&) on some domain €2, will be employed. In time-dependent case, we have

HzHoo: ma‘Xf|z(£LEv’£t)’a
(€2,84)€Q

for a function z(&;, &) on some domain (). For notational simplicity we omit the co and

write ||.||oc @s ||.]|. The following finite difference operators will be employed as well. Let
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Q" the discrete version of €2 be an arbitrary uniform mesh
Q" = {:L’o <1 < .. <Tp-1<Tp = 1},

where the step size h is given by h = z; —x;_1, @ = 1,2,...,n. Subsequently, (0,7]™ is the
discrete version of the time domain whilst Q™™ = Q™ x (0, 7]™ is the discrete version of
(. For a discrete one-dimensional function ®;, we define the classical second order finite
difference scheme on a uniform mesh by
Qi1 — P+ Py

B2

§P; =

and the first order backward and forward difference schemes by

D, — P;_y

;g — B,
D% = —— " and Dto, = AL 7

h )
respectively. For a time-dependent function, we define the implicit finite difference operator
by
T

At

and their corresponding spatial derivative operators are of the form

—aktl
Dy okl =

k+1 k+1 k+1

S2HH1 — Qi — 07T+
% - h2 )

k41 k41 k+1 k41
D; ;(I)il and D*@f“ _ i ;q)i

For the discrete one-dimensional function ®; its maximum norm takes the form

D™ oM =

P,|| = max |P;
@] = max |@
and the corresponding time-dependent case is also given by

=  max |®F.

ot
(i,tk)EQ™m

Definition 1.2.1 (Roos et al. (2008)). A matriz A = (a;;) € R™" is known as an
M-matriz if A is positive definite, that is A1 >0, a;; <0, for alli #3j, 1 <4,j <n.

Definition 1.2.2 (Miller et al. (2012)). Consider a family of mathematical problems
parametrised by a singular perturbation parameter €, where € lies in the semi-open in-
terval 0 < e < 1. Assume that each problem in the family has a unique solution denoted by
ue is approzimated by a sequence of numerical solutions {U., Q"}° |, where U, is defined
on the mesh Q and n is the discretisation parameter. Then the numerical solutions U, are
said to converge e-uniformly to the exact solution u., if there exist a positive integer ng and
positive numbers C and p, where ng,p and C are all independent of n and €, such that, for
all n > ng,

sup ||Us — uellgn < Cn7P.
0<e<1 T

Here p is called the e-uniform rate of convergence and C is called the e-uniform error

constant.
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1.2.1 Fitted operator finite difference methods

The focus of this thesis is the design, analysis and the implementation of fitted operator

finite difference schemes to solve various forms of singularly perturbed problems.

As indicated earlier fitted operator finite difference schemes introduces a new coefficient
function into the classical finite difference schemes. These methods can be grouped into
the exponentially fitted and the non-standard finite difference schemes. We do not discuss
exponentially fitted finite difference but only the non-standard finite difference schemes
in this thesis, specifically, the scheme which uses the modelling rules of Mickens (1994).
According to Mickens there is no straight forward path to construct a non-standard finite
difference scheme but when constructed, they should be void of numerical instabilities and
must capture the qualitative properties of the problem under study. In general singularly
perturbed problems can be classified into convection diffusion problems and reaction dif-
fusion problems and below we shall see how a fitted operator finite difference scheme is

designed for a typical reaction and convection diffusion problems, respectively.

Stationary reaction-diffusion problem

Consider the reaction-diffusion problem

—eu”(x) + b(z)u(x) = f(z), z€Q (1.11)
u(0) =u(1) = p. (1.12)

To construct a non-standard finite difference scheme for (1.11) we let n be a positive integer
and U(z;) = U; be the approximation of u(x;) = u;. Now we assume (1.11) is homogeneous
with constant coefficients and use finite difference schemes to transform it into the discrete

equation

i —2U; + Ui
U U¢+U L4 bU; = 0. (1.13)

We calculate the denominator function ¢ in (1.13) as follows: the exact solution of Equation
(1.11) is the linear combination of the terms exp (—\/b/sh) and exp (N/b/5h> . Now we

follow Mickens (1994) to construct a second order difference equation as follows

U, exp (— bhi> exp bhi>
U; Ui Uy \E \E

U1 Uig1 Usjip1 | = | Uip1 exp —\/ghm exp \/ghi—&—l =0. (1.14)
Uivo Utiy2 Usiyo
Uiy2 exp| — \/g hit2 ) exp \/é hita

Simplifying the determinant (1.14) and lowering the index i by one, gives the difference

b
Ui+1 — 2cosh (\/;]u) U;+U;_1 =0, (1.15)

scheme
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but sinh(h/2) = £4/(cosh(h) —1)/2, thus from (1.13) and (1.15) we obtain the non-

standard difference scheme for Equation (1.11) as

Ussy —2U; + Uy
el TU =,

(4¢/b) sinh?(\/b/ch; /2)

with ¢ = (4¢/b) sinh?(/b/ch;/2) as the denominator function.

Stationary convection-diffusion problem

For convection diffusion problems with boundary layers the layer can either be at the right
or left depending on the coefficient of the convective term a(x). Here we construct the

denominator function for both cases by following the ideas in Mickens (1994).

Case 1: Problem with right (z = 1) boundary layer

Consider the convection-diffusion problem

—eu(z) + a(z)u/(z) + b(z)u(z) = f(x), T€Q (1.16)
u(0) = u(1) = p. (1.17)

Assuming that Equation (1.16) is homogeneous, we rewrite it into the sub-equations

d? d d? d
—ad—;; + a(x)£ =0, —ad—;; + b(x)u =0, a(x)—u + b(x)u = 0. (1.18)
Using the same notations in the Subsection 1.2.1, the finite difference discretisation of the
sub-equations in (1.18) takes the form
€Ui+1 —2U; +U;—1 Ui=Ui—1 U1 —2U; + Ui Ui—Ui—1

" =i 72 =bUi, a;

We calculate ¢ from the scheme

EUz’+1 —2U; + U1 a'Ui — Ui
¢ - (] h 9

as follows: we write the sub-equation

d*u du
——— +a(z)— =0
dz? +al )dx ’
as a system of two first order coupled differential equations as

du d;y B a(z)

dr Y dn €

Now to obtain the discrete difference scheme for y we use the first order forward difference

scheme
Ui = U

Yi = h
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The discrete form of dy/dz is given by

@i _ Yitl — Y
e h

This implies that

and thus

aih
Yit1 = Vi < P 1) : (1.20)

Clearly, (aihefl + 1) is a truncated Taylor series expansion of the exponential function

exp (aih) . (1.21)

€

Thus from the coefficient of y; in Equation (1.20) and (1.21), h takes the form
h = ea; 'exp (ajh/e —1). (1.22)
Combining the two systems of equations and replacing the y gives

b = Zh <exp (“;h> - 1> , (1.23)

as the value of the denominator function ¢. Putting the sub-schemes together, we obtain

the difference scheme
Ui —2U; + U U, —U;—
e 1+1 gbz zl+ai<zhzl
where ¢ is given by Equation (1.23).

>+biUi = fis

Case 2: Problem with left (x = 0) boundary layer

Consider the convection-diffusion problem

e’ (z) + a(z)u(z) + b(z)u(z) = f(z), =€ (1.24)
u(0) =u(l) = p (1.25)

Notice that the sub-equations for Equation (1.24) will be the same as that of Equation

(1.16) with a positive €. Following the procedures in Subsection 1.2.1, we obtain

_G Yl T Y
e’ h
which implies that
aih
Yir1 = =Y + Yi,

and hence

aih
Yit1 = Yi (1 T ) : (1.26)
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Evidently, (1 — aihs_l) is a truncated Taylor series expansion of the exponential function

exp (—“ih) . (1.27)

3

Thus from (1.27) and the coefficient of y; in Equation (1.26), h takes the form

h= a% <1 — exp (—aéh» . (1.28)

Combining the two systems of equations and replacing the y gives

ch ( ( aih>>
—|(1—exp|— ,
a; 9

as the value of the denominator function, ¢. Putting the sub-schemes together, we obtain

the difference scheme

Uig1 —2U; + U1 Ui — U1
9 ¢ + a; <h

with ¢ given by Equation (1.28)

)"‘biUi = fi

1.2.2 Richardson extrapolation

Richardson extrapolation is a numerical method that is used to accelerate the convergence
of a numerical scheme. Basically, it combines two numerical solutions to obtain a higher
approximation. Thus if h is the step size and z, is the solution for some finite difference
discretisation and 0.5h is another step size with w, as the solution for the same finite
difference approximation, Richardson extrapolation suggests that if ¥, is an approximation
then it can be calculated by the formula

_ 2%wn — 2p

T T 1

Here s is the accuracy of the finite difference scheme and n is the iteration index.

1.3 Outline of the Thesis

In this thesis various forms of singularly perturbed problems are investigated. Schemes are
designed for parabolic problems with Robin boundary conditions, parabolic problems with
time delays, Volterra-integro differential problems, parabolic problems with degenerate co-
efficient and non-linear problems. Apart from the designing of the schemes, a rigorous
convergence analysis is presented. Richardson extrapolation and its error estimates are
presented to improve the accuracies of the proposed scheme. Extensive numerical experi-

ments are conducted to validate the theoretical results before and after extrapolation.

The chapter-wise summary of this thesis is as follows: Chapter 2 deals with the proposal

of a second order e-uniform numerical scheme to solve a parabolic convection diffusion
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problem with Robin boundary conditions. The chapter proceeds by first giving a priori
estimate of the solution of the problem under study. This is followed by the construction
of the proposed scheme. It is worth mentioning that the proposed scheme is a full dis-
cretisation method and it is a combination of the backward FEuler and the classical finite
difference operator on appropriate denominator functions. The stability of the scheme is
established and a first order accuracy in both variables are estimated. Richardson extrap-
olation technique is then applied to accelerate the convergence of the scheme to a second

order.

In Chapter 3, a delay parabolic convection diffusion problem is considered. Again an
estimate of the analytical solution is presented and then a fitted operator finite difference
scheme is designed along with the Crank Nicolson finite difference scheme to solve the
delay problem in the frame work of method of lines. A numerical method in which the
spatial discretisation is done followed by the time discretisation. Thus the delayed parabolic
problem is transformed into systems of initial value problems and then integrated in time.
First and second order accuracies are obtained in space and in time, respectively, from the
convergence analysis. The first order spatial accuracy is them improved to a second order

by the application of Richardson extrapolation.

Chapter 4 focuses on the numerical solution of a singularly perturbed Volterra-integro
differential equation. A scheme which combines a fitted operator finite difference scheme
and the Simpson’s rule is proposed to solve the first order Volterra-integro differential
equation. The stability of the scheme is investigated and a first order accuracy is established
from the convergence analysis. This first order accuracy is then improved to a second order

by Richardson extrapolation.

In Chapter 5, a parabolic problem with degenerate coeflicient is investigated by a midpoint
finite difference scheme on appropriate denominator function and the Crank Nicolson finite
difference scheme via the Rothe’s method. That is a numerical method where the time
discretisation is done followed by the spatial discretisation. The stability and the error

estimate associated with each discretisation are studied.

The procedures in Chapter 5 are employed to study a modified Burgers equation after
quasilinearisation in Chapter 6. However, the implicit Euler finite difference scheme is

used for the time discretisation instead of the Crank Nicolson finite difference scheme.

In Chapter 7, a contributed paper with the title, Global dynamics for a model of amyloid

fibril formation in pancreatic islet beta cells subjected to a therapy is presented.

In all chapters, extensive numerical experiments will be conducted to support the theo-
retical findings. Suitable graphs and tables are provided in each chapter to attest to the

theoretical estimates.

In the last Chapter, 8, we give brief summary of the thesis whereby we highlight our

contribution and future directions of this research.



Chapter 2

A Uniformly Convergent Finite
Difference Method for Singularly

Perturbed Parabolic Convection
Diffusion Problem with Robin

Boundary Condition

2.1 Introduction

In the previous chapter, we discussed singularly perturbed problems and the various ways
of solving such problems. We noted that because of the multi-scale character associated
with the solutions of singularly perturbed problems, classical numerical methods are un-
fit to solve these problems adequately. To resolve the issue of inadequate results, two
approaches which include fitted mesh and fitted operator methods are known. In this
chapter, we propose a second order numerical scheme based on the latter to solve a singu-
larly perturbed parabolic convection diffusion problem with Robin boundary conditions.
The proposed scheme uses a fitted operator finite difference scheme to discretise the spa-
tial derivatives whilst the backwards Euler finite difference scheme is used to discretise
the temporal derivative. It has been proved by Hemker et al. (2002) that classical finite
difference methods on Shishkin mesh yield an almost first order accuracy in space and first
order accuracy in time, where-as the proposed scheme involving the fitted operator finite
difference scheme results in a full first order accuracy independent of the perturbation

parameter €.
Consider the singularly perturbed parabolic convection diffusion problem

,CSU(LU, t) = —Ut + €Uy + b(‘T? t)ux - C(:I:? t)u = f(]:, t)? (.CU, t) S Qa (21)

16
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along with the initial and the boundary conditions

u(z,0) = ¢(x), x €,
—ea(0,t)ug + B(0,t)u = ¢o(t), te (0,7, (2.2)
ea(l,t)u, + B(1,t)u =Y (t), te (0,T],

respectively. The coefficient functions and the source terms f, ¥y(t), ¥1(t) are smooth

and bounded. Moreover, we assume that the coefficient functions satisfy
0 < by <b(z,t), 0<cy<e(z,t), (x,t) €Q,
a(z,t), B(z,t) >0, a(z,t)+ B(z,t) > ap >0, for c=0,orx=1, 0<t<T.

Also, the initial condition ¢(z), satisfy, *)(z) = 0, ¥ k > 1. The perturbation parameter
¢ lies in the interval ¢ € (0, 1]. Taking into account the smoothness and the boundedness
of the coefficient functions and the source term f, problem (2.1)—(2.2) admits a unique
solution. Notice that this solution possesses a boundary layer in the neighborhood of
x=0and 0 <t <T and that the presence of ¢ in the boundary conditions increases the

significance of the boundary layer Ansari and Hegarty (2003).

The chapter unfolds as follows: Section 2.2 focuses on some properties on the continuity
of the problem. These properties include a minimum principle, stability estimate as well
as bounds of the solution and its partial derivatives. In Section 2.3, a fitted operator finite
difference scheme along with the backward Euler finite difference method is designed in
order to solve the Robin type parabolic convection diffusion problem. Some results which
describe the stability of the numerical methods are stated in Section 2.4. In Section 2.5,
these results are used to analyse the convergence of the scheme. Richardson extrapolation
as well as its analysis is performed in Section 2.6 to accelerate the convergence of the
scheme. In Section 2.7, the method is tested on an example and in the last section, a

summary of the major findings is given.

2.2 Bounds on the Solution and its Derivatives

Below the existence and the uniqueness of the solution to the problem (2.1)—(2.2) are
presented. The discrete versions of these properties will be provided later, in the next

section, to aid in the analysis of the numerical method.

Lemma 2.2.1. Continuous minimum principle

Let &(z,t) be a smooth function which satisfies £(x,0) > 0, on z € Q, —ea(0,1)€,(0,t) +
B(0,6)€(0,t) > 0, ea(l,t)&(1,t) + B(1,6)E(1,t) > 0, on t € [0,T] and LE&(x,t) <
0, V (z,t) € Q. Then &(x,t) >0, V (x,t) € Q.

Proof. Let (z*,t*) be a point in @ such that, £(x*,¢*) < 0 and

£(2",t") = min_{(z,1).
(zt)e@
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It is clear that (z*,t*) € 0Q. If (z*,t*) € @, then we have
£5§($*,t*) = —&(:r*,t*) + €§$ﬂi(x*7t*) + b(w*,t*)fm(x*,t*) - c(x*,t*)ﬁ(x*,t*).

Since & (z*,t*) > 0 and & (a*,t*) = &(a*,t*) = 0, then L&(x*,¢*) > 0, which is a

contradiction.
Also (z*,t*) € @Q; = {(0,¢t) : t € (0, T}, yields,
—eala®, 1) (a®, 1) + B(at 1), 1) < O,
and at the boundary Q, = {(1,¢) : t € (0,T]}, we have
cola® 1)Eula®, 1) + Bl 1) 1) < 0,

which contradict the assumptions. It follows that &(x,t) > 0, V (z,t) € Q. O]

The uniqueness of the solution to the problem follows immediately from the continuous

minimum principle and it is stated in the next lemma.

Lemma 2.2.2. (Stability estimate)

The solution u(z,t) of the problem (2.1)—(2.2) satisfies

[u(e, )] < [cg ' 1£1| + max(jp ()] [ (®)], [¥1(E)])] -

Proof. We define two smooth functions W*(z,t), by

U (x,t) = [cg 11+ max(le(@)], [bo (@), [91 ()] = ulz, t).

Now at the initial stage, we have

UH(2,0) = [eg |IfI| + max(le(2)], [0(0)], [41(0)]] + u(=, 0)
= [eg lIfIl +max(jo(2)], [(0)], [¥1(0))] £ (z) = 0.

At x = 0, we obtain
WE(0,8) = [eg I f1] 4+ max(|o(0)], [sho ()], [41()]) £ u(0, )] - (2.3)
From (2.3), u(x,0) and u,(x,0) are given by

u(0,8) = £U=(0,1) F [eg ' ||f1] + max(|p ()], [vo(t)], [1(t)),

and
uy(0,8) = £UE(0,) F ¢/(0)],

respectively. Substituting these results into the boundary condition at z = 0 results in

—ea(0,1)[W5(0,1)F[¢' (0)[HB(0, )X T (0, t)F[eq ] fl[+max{|p(0) .o (t) . [v1 () }]) = o (t).
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Simplifying further yields
—ea(0, )W (0,) + B(0,)¥F(0,8) = B(0,)[cq || fI] +max{[0(0)], [ (t)], [41 (£)]}]
1o (t) — ea(0,1)|¢'(0)] > 0,
provided that ¢'(0) = 0 and (0, t)cy || f]| + (B(0,t) & 1)3o(t) > 0.

At x =1, we have

VE(L, 1) = [eg HIF]| + max(le(L)], [vo(t)], [¥1(t)]) £ u(l,0)] . (2.4)

From (2.4), u(z,1) and u,(z, 1) are given by

u(l,t) = £U5(L,1) F g |F1] + max(lp(D)], [wo(t)], [ (1),

and
ug(1,t) = £V (1,1) F ¢/ (1)),

respectively. Substituting these results in the boundary condition at x = 1 results in

ea(Lt)[Ug F | (L)) + B, 0)(TF(L,8) F [eg /1] + max{e(L)], [vo(t)], 1(6)}]) = ¢ ().

Further simplification yields

ea(l, ) U5 (L,1) + B(L )T (Lt) = £B(L1)[cy |IfI +max{lo()], [wo(t)], [1(t)]}]
i%(t) + 50‘(17t)‘90/(1)‘ 20,

provided that ¢(1) = 0 and £ (t) + ﬁ(l,t)[cglﬂfH + max{|o(t)], [1(t)[}] > 0.

Further on the the domain @), we have
LUE(x,t) = —UF(x,t) + eV (2,1) + b(x, ) UL (x,t) — c(x, t)UE(, )
= —max(|(t)], [ (1)]) +ele” (@)] + b=, )| ()| — c(w,1)
x (co I £11 4+ max(| ()], [¢o(t)], [1(8)])) £ Leu(x, t)
= —max([¢5(t)], [¢1(1)]) +el@” ()] + b(z, t)|¢ (2)] — c(x, 1)
x (cq £ + max(| ()], [Lo ()], [1(E)]) £ f(x,t)
= 27t — L) ) efa, ) max(lp(@)], o(®)]. ()]

C
- maX(I%(t)!,OWl )] +ele” (@) + bz, 1) ()]
= *f(z,1) - wj{;ﬂllfl\ — c(z, t) [max(|p ()|, [vo(t)], [ (t)])]
—max(|yy(t)], [¢¥1(8)]) <0,
since p*) (z) =0, ¥ k > 1. From Lemma 2.2.1, it follows that U*(x,¢) >0, V (z,t) € Q,

and this yields the result. O

The analysis of the numerical method we shall see in later sections requires some informa-
tion about the behaviour of the solution u(z,t) and its partial derivatives. These results,
established from Kellogg and Tsan (1978) and Ng-Stynes et al. (1988) are provided in the

subsequent lemmas.
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Lemma 2.2.3. Let u(x,t) be the solution of problem (2.1)—(2.2), then it satisfies
lu(z,t)| < C, (x,t) € Q.

Proof. This results follows from the Lemma 2.2.2. O

We make the assertion that both the initial and the boundary conditions are zero.

Lemma 2.2.4. The solution u(z,t) of problem (2.1)—(2.2) is such that
’Ut(x,t” <C, (l’,t) € Q

Proof. At + = 0 and = 1 of Q we have u = 0 and thus u; = 0. At t = 0, we have
u =0, u, =0, and ug,, = 0, based on the earlier assumption made on the initial and

boundary condition. Taking the limit as ¢ approaches zero in equation (2.1), gives

tlir(])rl+(—ut(a;, t) + etge(z,t) + bz, t)uy(z,t) — c(x, t)u(z,t)) = tlir(% f(z,t).

Notice that u =0, u; =0, and u,,; = 0, so we obtain
ur(x,0) = —f(2,0), 0 <z <1. (2.5)
Now taking the norm on both sides of (2.5) results in
lug(z, )] < Cp, on 0Q,

when C is chosen to be large. Applying the differential operator in equation (2.1), on
u(z,t) gives
Loug(z,t) = —ugp + EUpgr + b(2, t)Usy — c(x, )uy
= (—ut + gy + buy — cu)y + cou,  where (b(z,t) = b(z)),
= fi+cu.

From Lemma 2.2.3 and the fact that f and ¢ are bounded, |L.u:(z, )| < Cy, follows.
Now let ®(x,t) = C1 + C3, where C3 > 0, for all (z,t) € Q. At (x,t) € 0Q, we have

O(z,t) =C1 +C3 > C1 > |w(z, )],

which implies that |ui(x,t)] < ®(x,t), V (x,t) € 0Q. Applying the differential operator
L. on ®(z,t) on yields

LoD(z,t) = —(C1 + C)e(z,t) < —Cre(z, t) < —c(z, t)|ue(z, t)| < —colug(z,t)].  (2.6)

The operator L. is linear, thus [L.(us)| < K|u|, 0 < K € R, ¥V u; € R. Choosing K = ¢y,
we have
—colug(z, )| < —|Loug(x, 1)),

and hence

LoP(x,t) < —[Lou(x,t)]
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holds. By adding —L.|u¢(z,t)| on both sides of the latest inequality, we get
Lo (®(x,t) — |u(x,t)]) < — (Lelug(m, t)| + |Lour(z,t)]) <0, V(z,t) € Q.

From the minimum principle, ®(z,t) — |u¢(x, t)| > 0. That is, |us(x,t)| < ®(z,t) and hence
lut(z,t)] < Cy + C3 = C. Thus, |u(z,t)| < C, on Q. O

Lemma 2.2.5. The solution u(x,t) of problem (2.1)—(2.2) is such that
ug(a,1)] < O+~ exp(—bo/<)), (a.1) € Q.
Proof. Equation (2.1) can be written as
hi(x,t) = etz + b(x, t)u,, (2.7)

where hi(z,t) = f(x,t) + ur + c(z, t)u(z, t). Fixing ¢ € [0,7] and multiply both sides of
equation (2.7) by the integration factor exp(e ' B(,t)), B(x,t) = [y b(s,t)ds, yields

e lexp(e ' Bz, t))h(x,t) = exp(e 'B(x,t))uzs + & 'b(z,t) exp(e ' B(x,t))ug,
% <exp(€1B(az,t)ZZ> = e lexp(e ' B(x,t))hi(z,1). (2.8)

Integrating (2.8) from 0 to = gives
exp(e 1 B(0,1))uz (0,t) — exp(e ' B(x, t))ug(x,t) = 5_1/ hi(s,t)exp(e 1 B(s,t))ds.
0

This simplifies to
Uz (z,t) = ug(0,1) exp(e 1 (B(0,t) — B(,t))) + z1(x, 1), (2.9)

where z1(x,t) is given by
X
(o t) = 5—1/ hi (5, 8) exp(e= (B(s, 1) — B(x, 1)))ds.
0
Now we integrate equation (2.9) from z to 1, to derive the bound of u,(0,t)

1 1

u(z,t) =u(l,t) + ux(O,t)/ exp(e 1 (B(0,t) — B(s,t)))ds —|—/ z1(s,t)ds.  (2.10)

xT T

Evaluating (2.10) at z = 0 gives

fol z1(s,t)ds

wl01) = T exp(e1(B(0,¢) — B(s, t)))ds’ (20
since u(0,t) = u(1,t) = 0. Substituting (2.11) into equation (2.9) yields
L exp(e"1(B(0,t) — B(z,t))) 12 5 \ds 4+ 21 (x
Ul ) = T e (B(0,1)— B(s,1)))ds /0 1, E)ds + 21(a,0). (212)
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Now taking the norm on both sides of (2.12) gives

lexp(e- 1 (BO.1) - Ba,)))| | [!
Ol S T e (B(0.t) — Blo.t))ds] J, e 0] e
(exp(e-1BO.0)]| exp(—=—1B(a.t)] | [1
= (e (BO.O)|| [l exp(—= 1 B(s.1)))ds] [ ato.0s] st

| exp(—e~'B(z,1))]
| [ exp(—e~1B(s,t))ds|

1
/ z1(s,t)ds
0

1
< Ol1+ leXp( e bor) ) (2.13)
Jo exp(—e~1bo)ds

+ [z1(2, 1))

where by and C are the upper bounds of B (x,t) and |z1(z,t)|, respectively, over Q. Further

simplification of (2.13) results in

(2.14)

“ ~1bg exp(—boze !
lug(x,t)] < C<1+8 0 exp(~boae )>

(1 — exp(—boe~1))

Now let f(by) = exp(—boe~!) be a real valued function defined over Q and differentiable

on 2. Then from Maclaurin series we have
bo < (1 — exp(—boc ™). (2.15)
so that the estimate (2.14) reduces to

lug (2, )| < C(14 &L exp(—boz/c)). (2.16)

g
Lemma 2.2.6. The solution u(x,t) of problem (2.1)—(2.2) satisfies the estimate
lug (2, )] < C, (2,t) € Q.

Proof. The proof follows the same procedure as in the proof of Lemma 2.2.4. At the spatial

boundary of @, u =0 and so uy = 0. From equation (2.5) we have
Ui (2,0) = — fu(2,0), Utze(x,0) = — frz(x,0), for z € Q. (2.17)

From (2.17) we have |ug,;| < C and |ugz,| < C1. Differentiating equation (2.1), with respect
to t gives
—Ugt + EUgy + bUyy — cru — cuy = fy, bz, t) = b(x). (2.18)

Taking the norm on both sides of equation (2.18) results in
Juse] < [fol + el + [bl[ure] + |ea|[u] + clud,
which implies that

luge| < Oy, for (z,t) € 0Q.



CHAPTER 2. 23

With the differential operator acting on u, we obtain

Ly = —Upt + EUstpe + Dlire — Clg
= (—ut + gy + buy — cu)y + cypu + 2¢,up where (b(z,t) = b(x)),
= fu + cuu+ 2ciuy.

From the bounds of u and w; we obtain |Luy| < C. Let ®(z,t) = Cy + C3, where C3 > 0.
Now for all (z,t) € Q,

LP(x,t) = —(Co+ Cs)c(x,t) < —Cac(x,t)
< Juge(a, )|[—c(z, 1)
< —colug(z, t)]
< —|Leup(z, )]

Since |Louy)| < Lluy|, L > 0,V u € R with L = ¢y. By adding —L.|uy(z,t)| on both

sides of the latest equation, we obtain
ﬁ& ((I)(.CU,ZL/) - ‘utt<x7t)‘) < - (ﬁslutt(x7t)| + |£€utt(x7t)|) < 07 V(CU,ZL/) € Q

From the minimum principle, ®(x,t) — |ug(x,t)| > 0. That is, |uu(z,t)| < ®(z,t) and
hence |uy(z,t)| < Cy+ C3 = C. Thus, |uy(z,t)| < C, V(z,t) €Q. O

Lemma 2.2.7. The solution u(x,t) of problem (2.1)—(2.2) is such that
ugt| < C(1+ e exp(—box/e)), (z,t) € Q.

Proof. We differentiate equation (2.1) with respect to ¢ to obtain
— g + €(Ugt )z + by — cpu — cuy = f; on Q. (2.19)
Now we rewrite equation (2.19) in the form

(ugt)z + buge = ho(z,1), (2.20)

where ha(z,t) = fi+cu+cui+uy. Fixingt € [0 T and multiplying both sides of equation

(2.20) by the integration factor B(z,t) fo t)dn,
e lexp(—e ' B(xz,t))ha(z,t) = exp(e 'B(x,t))uzs + & 1b(2,t) exp(—e ' B(x,t))uy,
d

e (exp( 1B(:c,t)cf;§> = e lexp(e ' B(x,t))ha(z, t).

Integrating from 0 to x gives
exp(e 1 B(0, 1))z (0, 1) — exp(e™ ' B(x, ) Jug(x, ) = 51/ ha(s,t) exp(e ' B(s,t))ds,
0
which leads to

Uz (T, 1) = uq (0, 1) exp(e " 1(B(0,t) — B(z,t))) + z2(z, 1), (2.21)
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where z9(x,t) is given by
(1) = 5—1/ ho(s, 8) exp(e= (B(s, 1) — B(x,1)))ds.
0
Now we integrate equation (2.21) from z to 1, to derive the bound of u (0, t)
1 1
up(z,t) = we(1,¢) + utz(O,t)/ exp(e 1 (B(0,t) — B(s,t)))ds +/ za(s,t)ds.

Evaluating this equation at z = 0 gives

fol 29(s,t)ds

Ut (0,1) = _fol exp(e~1(B(0,t) — B(S,t)))ds' (2:22)
Substituting (2.22) into equation (2.21) yields
B _eXp(E*I(B(O,t)—B(a:,t))) 12 s Dds & 20z
e ) = = e i /O 2 (s, 1)ds + 22, £). (2.23)
Now taking the norm on both sides of (2.23) gives
]exp(e‘l(B(O, t) — B(‘Tv t)))| !
|ugt(z,t)] < ’f()l oxp(e1(B(0.7) — B(s,0)))d] /0 z1(s,t)ds| + |z1(z, t)|
| exp(e” B(0,1))|| exp(—e ™ B(x,1))| '
STy ARG RS

| exp(—¢ ' B(a,1))|
| Jo exp(—e~1B(s,t))ds|

+ |z1(2, 1))

1
/ z1(s,t)ds
0

1
1+ pr( = bor) ) (2.24)
Jo exp(—e~tbo)ds

IN

where by and C are the upper bounds of B (x,t) and |z1(z,t)|, respectively, over Q. Further

simplification of (2.13) results in

oo < o[ TEIRE) ew

Applying the argument used in the proof of Lemma 2.2.5 yields the estimate
[uge(x,t)] < C(1 + e Lexp(—boz/e). (2.26)
O

Lemma 2.2.8. The solution u(z,t) of problem (2.1)—(2.2) satisfies the estimate
|tza| < C(1+ e 2 exp(=boz/e),, (z,t) € Q.

Proof. Here we differentiate equation (2.1) with respect to the spatial variable 2 and rear-
range to obtain
EUggy + b(z, ) uyy = ha(x,t),
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where hg(x,t) = fo + cou + cuy — byuy + uy,, and satisfies the bound
|ha(x,t)] < Ce™!,
from the Lemmas 2.2.3, 2.2.5 and 2.2.7. Employing the integration factor technique gives
Upe (7, 1) = 122(0,t) exp(e 1 (B(0,t) — B(x,t))) + z3(x, 1), (2.27)

where z3(x,t) is given by
1
alat) =7 [ halut) expl(e B(.1) ~ Bla ).
x
Now we integrate (2.27) from z to 1, to obtain
1

uzp(1,t) —ug(z,t) = um(O,t)/ exp(e 1 (B(0,t) — B(s,t)))ds +/ z3(s,t)ds.

T T

1

Evaluating this at x = 0 yields
- fol z3(s,t)ds
Jo exp(e1(B(0,t) — B(s,t)))ds
Substituting (2.28) into equation (2.27) gives
exp(e " 1(B(0,t) — B(x,t)))
 Jo exp(e=H(B(0,1) — B(s,1))
Taking the norm on both sides of (2.29) gives

g (2. 1)] < | OPEBOH) — B,
© T | fy exp(e71(B(0, 1) - B(s,

Uz (1) = (2.28)

1
o (1) - /0 so(s,0)ds + 2z, 1), (2.20)

D)
t)))ds|/() |z3(s,t)| ds + |z3(z,t)]. (2.30)

The coefficient of fol |z3(s,t)|ds in (2.30) is equivalent to that of fol |z2(s,t)|ds in (2.24)
thus the inequality 2.30 reduces to

1
|t (2, 1) < 71 exp(—ng)/s)/o |z3(x,t)|ds + |z3(x, )], (2.31)

by similar argument used in the Proof of Lemma 2.2.5. Moreover, notice that |z3(x,t)]
depends on |h3(z,t)] < Cge™!, thus we have that

Uz (2,1)| < Cge? exp(—boz/c) + Cge ™!,
which reduces to
|tze(2,1)| < Cs(1 4 &% exp(—box/e)),
since 0 < e << 1. O

Theorem 2.2.1. For all non-negative integers such that 0 < i + k < 4, the solution of

problem (2.1)-(2.2) and its partial derivatives satisfy

Otk (. t)
Azt otk

C(l+e e /%) (z,t) € Q. (2.32)

Proof. The Lemmas 2.2.3-2.2.8 prove Theorem 2.2.1 for the integers 0 < ¢ + k < 2, and

analogously the higher order derivatives up to the fourth order can be obtained. O

In the next section we solve the continuous problem numerically.
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2.3 Numerical Scheme

In this section, a fitted operator finite difference scheme is designed along with backward
Euler finite difference scheme to discretise the continuous problem in space and in time

respectively.

We employ the notation U(z;, tp1+1) = Uf“ to be the approximation of u(x;, tg+1) = uk+1
Notice that both discretisations are performed on a uniform mesh. From the theory of
classical and non-standard finite difference schemes Mickens (1994) we discretise problem

(2.1)—(2.2) in the space and the time variables concurrently to obtain the discrete problem

k+1 k+1 k+1 k+1 k+1
rompktl = UikJrl — Uik +e U1++1 — 2U T Uij_l + pht1 U1++1 Ui i
€ ) - At ¢? ¢ h
—UE = R for i =1,2,..,n— 1, and k =0,1,...,m, (2.33)
along with the discrete initial and boundary conditions
Ul = ¢, (2.34)
k+1 k+1
—50/5“ % + ﬁg“UécH = ISH, (2.35)
o
k+1 k+1
k+1<zjkqﬁ}7"1> + BN = it (2.36)

respectively. The denominator functions ¢p, <;512 and ¢; are given by

alitle K+,
P = ﬁkJrl <eXp (B(;cﬂ ) - 1)7 (2.37)
el

he bitth
2 _ _ _ L _
o7 = bf“ (1 exp ( ! . ,1=1,2,3,...n—1, (2.38)
ak+le _Bk+1p
o= —exp| —2—1), 2.39
P k“ < P ( aktle >> (2.59)
respectively. The expansion of (2.38) in Taylor series yields

o7 =h*+ 0 (h°).

The fitted operator finite difference scheme (2.33)—(2.36) can be represented in the matrix

notation
AU = F,
where A is a square matrix of size ((0,1,...,n) x (0,1,...,n)) and F is a vector of size

(0,1, ...,n) with their respective entries

k+1
eq eAt
Ago=—2—+ 88, Ag1=-——,
¢o ¢0
k+1 k+1
_Eay oy k 1
An,n—l - Ann = + B +

* 7 ) ¢
n n
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2eAt  BITIAE

Ay = —-1- - — LA, i=1,2,...n—1,
o7 h !
At BMTIAG ‘
Aiiv1 = ?—i— Zh : i=1,2,..,n—1,
7
At
Ai,i—l = 277 1= 172? 7n_17

Fy = 4™ - UG,
F, = Atfft Uk i=1,2,3,...,n—1,
Fn = ¢7I§+1—Ur’f;

27

with £ =0, 1,...,m. Next we prove some useful attributes of the scheme. These attributes

show that the discrete operator ££™ in the scheme (2.33)-(2.36) satisfies a discrete mini-

mum principle which is then used to prove the uniform stability of the solution.

2.4 Stability of the Scheme

Some properties of the discrete operator which will be useful in the convergence analysis

of the scheme (2.33)—(2.36) are given in this section.

Lemma 2.4.1. Discrete minimum principle

The discrete operator L™ defined by the scheme (2.33)-(2.56) satisfies a discrete mini-

mum principle. That is, if \I/f"'1 1s a mesh function which satisfies

ol ol \Pk‘+1 _ ‘Ijk+1 L X
0 — 1 1 1
¥ >0, kMl = _ealt pr 0 + Bt witt >0,
0
k k Uyt — ‘I’H% k k
1 1 n — 1 1
wn+ - 5(J‘7z—~_ ¢* - +5n+ \Ijn+ > 07
n

and L2V (x4, 1) <0 for all (x;,t;) € Q™™, then \Ifi-chl >0, for all (z;,t) € Q™™.

Proof. Suppose j and s are indices which satisfy

U= min UM and ¥ <0,
(ivk)eQn’m

: 1 1 1 1 1
Then (j,s) € [1,...,n—1]x[1,2,...,m], ¥5T —\IJ§+ > 0, \I’§+ —\I!;fl > 0 and \IljJr - >

Jj+1
0. On the domain Q™™, we obtain

1 e s+1
) +1 +1 +1 +1 +1 J +1 +1
Lomust = - (U5 -0 + g(w;ﬂ =205 W)+ (w5 - e
7
—C;+1\I/s+1
1 €
_ +1 +1 +1 +1 +1
= (G -+ g[(\lfjﬂ — U — (U — )]
1
s+1
J +1 +1 +1,,5+1
(U5 = U5 - et > 0,
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and at zg and x,, we have

as—l—l
;3 (‘lji+1 \I,erl) + ﬂs+1qjs+1 < 0,
0

and

s+1

¢* (\I/S+1 \I/erl) + ﬁk‘-‘rl\ps—l—l < 0
respectively. This is a contradiction, and therefore \Ifj'H > 0 and hence \I/i'C+1 >0, Vi=
0,1,..,nand k=0,1,...,m. O

Now we show that the solution of the discrete problem (2.33)—(2.36) is bounded.

Lemma 2.4.2. (Stability estimate)

Let uf“ be the solution of the discrete problem, then we have

k+1 —1 n,m l<:+1 k+1 k+1
u; <ec max LY + max ; .
< o™t e R e (e T )

Proof. We define the barrier functions (\I/jc)i-CJrl given by
+\k+1 k+1
(Uit = M £ ufth,
where the definition

R | n,m, k+1 ) k+1 k+1
M = co (i,kﬁ%’i,m”ﬁs U, |\+(i7kr)n€%>§m(lsoz!,\wo > 1m0 D),

has been used. At the initial stage we obtain
(T =M +ud =M+¢; >0,
and at the boundaries we get

(\Pﬂ:)g+1 - M+ U§+1 - M+ wk+1 > 0
(U = M £ upt! = M L5t > 0.

Further on the domain Q™™ we have

(M + uf 1y — (M + u¥) M+ uft — M+
E?’mll’i(xi,tk_i_l) — _< i N i + b§+1 i+ - i
M + uk+1 M + uk+1 + M+ uk+1
+e ( i+1 ( ¢2 ) _ C§+1(M + uerl)
1

Bk LmE

_ _<( max HE?””U?“H—i—max(’@ﬂ,Wg“%Wﬁ“‘))ifz'kH

@i t)EQM™
k+1

k
o i il

SO.

From Lemma 2.4.1 it follows that (UF)¥! >0,V (2,;) € Q™. O
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The Lemma below was proved in Patidar (2005) and it is also needed in the error analysis

of the numerical method.
Lemma 2.4.3. For all k € I'T on a fived mesh , we have that

exp(=Ci/ V)

;1—13(1) 1<I}l<a7§{—1 5]‘3/2 - 0’
and o1
lim max exp(=C(L —2i)/Ve) =0,

e—01<i<n—1 gk/2
where x; =ih, h=1/n, V¥V i=1,2,...,n—1.

Proof. The domain €2, is transformed into the discrete domain
[OZCC[)<$1 LT <+ < Typ—1 <1‘n:1].

It is clear that the interior grid points satisfy the inequalities

exp(=Czi/VE) _ exp(=Cu1/vE) _ exp(=Ch/E)

max . " "
1<i<n—1 ci/2 - ci/2 ci/2

)

and

cil? ci/2

oy SPCECA —ai)/ve) _exp(=C(1 —ap1)/veE) _ exp(=Ch/VE)
1<i<n—1 ci/2 -

Since x1 = h, 1 —x,_1 =1—(n—1)h =1—nh+ h = h. Applying L'Hospitals’s rule

results in
— y v'
g SPCECMVE) P _J’ -0
e—0 gi/? (p=1/v/2)—00 exp(Chp) ~ p—oo (Ch)J exp(Chp)

In the next section we analyse the numerical method for convergence.

2.5 Convergence Analysis

In this section, the scheme (2.33)-(2.36) is analysed for convergence and the result below

estimates the error associated with the discretisation process.

Lemma 2.5.1. The error associated with the time and the space discretisation satisfies

sup _ max |l = UFH| < O(h + Ab),
0<e<10<i<n;0<k<m

where uf“, Uf“ are the analytical and the numerical solutions, respectively and C is a

constant independent of the perturbation parameter € and the mesh widths h and At.
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Proof. The truncation error of the scheme (2.33)—(2.36) is given by

nm(, k+1 k+1 _ n,m, k+1 nmyrk+1 _ pnm, k+1 k+1 _ pnm, k+1 k+1
£a (uz _Ui ) = ‘Ca U _Ea Ui _Ea Uu; _fi _Ea U; _Esui

k k+1 k+1 k+1 k+1 k+1
I ut —uf 4o Y —2u; T tuh et Yitn — U
At 7 i h

— [ ) () B )]

For any (i,k) such that i = 1,2,...,n — land k = 0,1,2,...,m. A truncated Taylor series

expansion of the terms uf“, uf_ffll and ufjll reduces the error into
At € ht
£?7m<u?+1 - Uz'k—’—l) = _?(Utt)f+"' _E(U:m)i'ﬁ—l + ? (h2(uxac)?+1 + E(uacacmx)f+1 + ...
i

h

Further expansion of the denominator function and simplification yields

At €
LoM@E —UF) = =R ) o R () 6 B
k+1
+1274h3 (u:m:xm)f+1 .

From the bounds of the coefficient function, Theorem 2.2.1 and Lemma 2.4.3, we obtain

|

The error at the left boundary is estimated as follows:

ot - Ut < e+ .

u§+1 _ Uéc-l—l _ —EO/S—HILQC(O) +,8§+1u(0) _ éc-‘rl

uk+1 _ uk+1
—EO{IS+1’LL$(O) + 50[]8+1 % .
0

Appropriate Taylor series expansions yields

k+1 k+1 k+1/ k+1 504]5“ §+1 k+1 h2k1
1 -Uf = el o+ (S0P ) (4 D+ )

Further simplification and the use of the bounds 2.2.1 results in

k41 k41 504’5“1@1 (])H_lkl g+1k12
[t = O8] = || 220 (ko — P (st )oh — (ki )on?|| < O

At the right boundary, we estimate the error as follows:

upt = UM = eal g (1) + By (1) — gt

k+1 k+1 uptt — “H%

_ + + n n—

= ca, ug(l) — | eay T .
n

Appropriate Taylor series expansions yields

k+1 k+1 k+1 caft! rl k+1 h? k+1
ub ™t — U = cait (uy), — < ;LL + n2> <h(u$+ In + — (it + > .



CHAPTER 2. 31

Simplifying further and the use of the bounds 2.2.1 yields

Now let Rf“ be a mesh function defined by

k+1 k+1 k+1
UZ—H — U:f'HH = H_san (uks—l-l)nh _ Bn (ul;-&-l)nh _ Bn (uk‘—l-l)nhQ < Ch.

R —C(h+At), 0<i<n, 0<k<m.

Notice that RET! = RE*1 = C(h + At) and R) = C(h + At) at the boundary and initial

of Q™™ respectively. Further on the domain Q™™ we have

k+1 k+1
_73¢+ —Rf B REFL _ gpk+l | phtl b¢+ REFL_ RpEtly _ ktlphtl
Y va— +¢2( i1 i T i—1)+7h (R; i)~ R,
K3

—LC(h + At).

nmpk+l
£€ RZ =

Suppose ’Hfﬂ is also another function which is given by
HZH_I — 'RJH_I o HU’-H_I o Uk—i-lH
1 1 1 1 .
At 9Q™", we have
HY = R |[uf — UP|| = O+ At) > 0,
HET = REF — |juf ™ — US| = C(h + At) — Ch > 0,
Myt = R = |lup™ = U = C(h+ At) = Ch > 0.
Further on Q™", we have
LI = LDmRIF - 2ol - )

= ;O + At) — L2 ||u Tt = UFHY|
= (ETC(h+ A + L2 — UF)) <0,

From Lemma 2.4.1, we obtain
k+1 _ pk+1 k+1 k+1
Hi+ =Ry — ;™ = U [ 20,

and hence
k+1 k+1 k+1
HU¢+ _Ui+ | SR1+ )

which leads to
[uf — UF| < O + A).

In the next section we use Richardson extrapolation to improve the order of the fitted

operator and the backward Euler finite difference schemes.
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2.6 Richardson Extrapolation

Let Q™™ C Q*»?™ where Q™™ is as defined earlier and Q?™?™ is the mesh obtained from
bisecting the mesh widths h and At. We denote the numerical solution obtained with the
mesh Q™2™ by Ui’“'l. From 2.5.1 we have

ubtt Ukl < O(h + At) + R™™, (24, th41) € Q™™, (2.40)
- A
uftt - Uit < C <(h+2t)> + R (1) € QP (2.41)

where R¥ is the remainder term of the error. Now we subtract the inequality 2.41 from

2.40 to obtain the extrapolation formula

W UR (B = Ry 2 242
Ut = opktl _ ket (2.43)

Similarly, we use the extrapolation formula
Uyttt =205t — Ut (2.44)
to calculate the numerical solution at the boundary point x.

Lemma 2.6.1. Let u¥*! be the exact solution of the continuous problem (2.1)-(2.2) and

L[f“ be the numerical solution obtained via 2.42. Then the error is of the form

P UFT < O + (AP,
oiggloggz%%{kgzm||uz Cl < C(R° + (A7)

Proof. The error at the point zg takes the form

e s
2 | —eaktu, (0) + [eaktt | 20 — (ubrt Ukt

uF u(l)erl

0 o
= 2| -zaf (ur)o + <2€C§§+l : ng) (5ot o+
—Ch.
Simplifying further results in
Hu’g“ - ugﬂH < Ch. (2.45)

Both the extrapolation formula and the error at the mesh points x, can be obtained
analogously. To estimate the error at the interior mesh points after extrapolation, we

define it by

£?,m(uf+1 _ uik—i-l) _ 2ﬁg,m(uf+1 _ Uik—l—l) _ £g,m(uf+1 _ UZ-k—H).
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Using appropriate Taylor series expansions reduces the error into

et - =2 |- (Bt - Gt +.) 4 Svanen 0 4 4
41
+ﬁh3(uammc)f+l ]
- <_A2t(uttt)i‘C +o Tt %hQ(umm)fH + bi'gﬂh(um)?ﬂ
+ [)?Hh?’(uxxxx)’?*l) :
24 ¢
Application of the bound and Lemma 2.4.1, leads to the result. O

Theorem 2.6.1. Let u(z ty) the exact solution of the continuous problem and U(x ty) be
the numerical solution. The error of the scheme (2.33)—(2.34) satisfies the estimate
max |u(x;, ty) — Uz, tr)] < C(h + At),
(i7k)€Qn,m
before extrapolation and
max |u(z, ) — Uz, ty)| < C(h% 4+ At?),
(Z"k-)eQn,m

after extrapolation.
Proof. The proof of this theorem follows from the Lemmas 2.5.1 and 2.6.1. O

Now we demonstrate the theory in practice through numerical experiment.

2.7 Numerical Results

In this section we test the proposed method with an example. We compute the maximum
pointwise error and the numerical rate of convergence before and after extrapolation. These
results are then displayed in tables formats. In the example below the exact solution of
the problem is not known, thus to calculate the errors E}L Ay and ES?{N, before and after
extrapolation we use the double mesh principle (a numerical solution obtained by doubling
the number of sub-intervals serves as the exact solution) given by

At

kAt k5
Epn = max Ui —Uion
’ 0<i<mio<k<m || & ;

, (2.46)

before extrapolation, and after extrapolation we use the formula Here Ufft is the numerical
At

solution obtained before extrapolation with (n,m) number of sub-intervals and U,,,> is
k; At

also a numerical solution but on the finer mesh (2n,2m). After extrapolation U~ is

. k&t
obtained by the mesh Q™™ and U2 is by the mesh Q?*?™. Also, we compute the e-

;2n

uniform pointwise error given by

k+1

i
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and

Furthermore, we compute the numerical rate of convergence with the formulae

1 ( B\ (B
r1 = logy 1 : and r9 = logy ?
Eéan, E&an

and the e-uniform rate of convergence with

R' = max ry, R®™ = max ro,
0<e<l 0<e<1

respectively.
Example 2.7.1. Hemker et al. (2002) We consider the problem
—up A+ EUgy + upy = —4t3, (x,t) € (0,1) x (0,1]

uw(z,0) = 0, x€q,
—cug(0,t) = t? u(1,t) =0,

34
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Table 2.1: Maximum pointwise error and rate of convergence

35

for Example 2.7.1 before

extrapolation.
€ n=m=16 32 64 128 256 512 1024
107%  8.66E-02 5.28E-02 2.97E-02 1.58E-02 8.16E-03 4.15E-03 2.09E-03
0.7122 0.8320 0.9093 0.9530 0.9761 0.9905
107°  8.66E-02 5.28E-02 2.97E-02 1.58E-02 8.16E-03 4.15E-03 2.09E-03
0.7122 0.8320 0.9093 0.9530 0.9761 0.9879
1075  8.66E-02 5.28E-02 2.97E-02 1.58E-02 8.16E-03 4.15E-03 2.09E-03
0.7122 0.8320 0.9093 0.9530 0.9761 0.9879
10720 8.66E-02 5.28E-02 2.97E-02 1.58E-02 8.16E-03 4.15E-03 2.09E-03
0.7122 0.8320 0.9093 0.9530 0.9761 0.9879
E%m 8.66E-02 5.28E-02 2.97E-02 1.58E-02 8.16E-03 4.15E-03 2.09E-03
R! 0.7122 0.8320 0.9093 0.9530 0.9761 0.9879

Table 2.2: Maximum pointwise error and rate of convergence for Example 2.7.1 after

extrapolation.

€ n=m=16 32 64 128 256 512 1024

107*  1.52E-02 6.14E-03 1.98E-03 5.60E-04 1.56E-04 4.22E-05 1.09E-5
1.3052 1.6328 1.8211 1.8402 1.8862 1.9529

107°  1.52E-02 6.14E-03 1.98E-03 5.60E-04 1.56E-04 4.22E-05 1.09E-5
1.3052 1.6328 1.8206 1.8466 1.8862 1.9529

1075  1.52E-02 6.14E-03 1.98E-03 5.60E-04 1.56E-04 4.22E-05 1.09E-5
1.3052 1.6328 1.8206 1.8466 1.8862 1.9529

10720 1.52E-02 6.14E-03 1.98E-03 5.60E-04 1.56E-04 4.22E-05 1.09E-5
1.3052 1.6328 1.8206 1.8466 1.8862 1.9529

Eg}fn 1.52E-02 6.14E-03 1.98E-03 5.60E-04 1.56E-04 4.22E-05 1.09E-5

ReX 1.3052 1.6328 1.8206 1.8466 1.8862 1.9529
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Figure 2.1: Loglog plot of the maximum pointwise errors of Example 2.7.1 before extrap-

olation.
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Figure 2.2: Loglog plot of the maximum pointwise errors of Example 2.7.1 after extrapo-

lation.
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Mumerical solution

Figure 2.3: Surface plot of the numerical solution of Example 2.7.1 with n = 16 and
e=10"%*.

2.8 Conclusion

A uniformly convergent finite difference method was proposed to solve a time-dependent
convection diffusion problem with Robin boundary conditions in this chapter. The spatial
derivatives at both the boundaries and the interior point of the domain were solved using a
fitted operator finite difference method and the time derivative was solved by a backward
Euler method. Some useful properties of the discrete problem were given and then used
to analyse the numerical methods for convergence. The convergence analysis resulted in
a first order accuracy in both the space and the time variables. These results were then
improved to a second order accuracy after the use of Richardson extrapolation. To validate
the proposed method, we tested the method on an example and the results obtained before
and after extrapolation were displayed in Tables 2.1 and 2.2 respectively. In each table,
we have both the maximum pointwise error and the numerical rate of convergence for
different values of €, n and m. The rates of convergence in the Tables 2.1 and 2.2 adhered
to the Theorems 2.5.1 and 2.6.1 respectively. The Figures 2.1 and 2.2 also displayed the
log-log plot of the maximum pointwise errors and the number of sub-intervals. The surface
plot of the numerical solution was shown in Figure 2.3. From the Figures 2.1 and 2.2
it is evident that indeed the maximum pointwise error and the rate of convergence do
not depend on € and also the maximum pointwise error decreases with an increase in the

number of sub-intervals. These results were in adherence to the theoretical findings.
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In the next chapter, a fitted operator finite difference scheme which is similar to the one
introduced in this chapter is designed along with the Crank Nicolson finite difference scheme

to solve a parabolic convection diffusion problem with time delay.



Chapter 3

A Robust Method of Lines Solution
for Singularly Perturbed Delay

Parabolic Problem

3.1 Introduction

In Chapter 1, we gave an overview of fitted operator finite difference schemes. From
Section 1.1.2 of Chapter 1, we noticed that singularly perturbed delay parabolic problems
have been solved mainly by the fitted mesh finite difference schemes. Thus to fill the
void in that part of literature we propose a fitted operator finite difference scheme in the
context of the non-standard finite difference scheme to solve the spatial variables and the
Crank Nicolson finite difference scheme is used to solve the temporal derivatives in the
framework of method of lines. We analyse the scheme for convergence and improve the

spatial accuracy by Richardson extrapolation.

Singularly perturbed problems (SPPs) are applicable in various fields of studies. They
are differential equations which depend on a small parameter known as the perturbation
parameter and their solutions possess steep gradient usually referred to as layers. These
layers can either be at the boundaries or even in the interior of the domain. SPPs exist in
various forms, as shown by Amiraliyev and Sevgin (2006); Kadalbajoo and Patidar (2003);
Kadalbajoo and Gupta (2010); Kauthen (1997); Munyakazi (2015); Patidar (2007).

In this chapter, we are interested in the initial boundary value problem

Lou(z,t) = f(z,t) —c(z,)u(z,t — 1), (z,t) € Q, (3.1)

where the above differential operator L. is expressed by

0 0? 0
a — é‘w +CL(LU)7 + b(%,t),

Le = oz

39
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subject to the boundary and initial conditions
w(0,t)=no(t), u(l,t)=m(t), t €[0,T], u(x,t)=¢(x,t), (z,t)€[0,1] x [-7,0]. (3.2)

The perturbation parameter ¢ is such that 0 < ¢ << 1. The time delay 7 is strictly
positive and is chosen such that (7p = T, for some integer p > 1). The coefficient functions

a(z), b(z,t) and c(z,t) are smooth, bounded and satisfy
0<a<a(z),0<p<bx,t), c(z,t) > 0.

Also, the source term, the initial and the boundary conditions are smooth and bounded.

The compatibility conditions

©(0,0) = m0(0), (3.3)
©(1,0) = m(0), (3.4)

dnflio) - 68%(2;0) +a(0)8¢gi;0) +0(0,0)¢(0,0) = —¢(0,0)p(0,—7) + f(0,0)
(3.5)

dncllio) - 6&%(31750) +a(1)8(p€();’0) +b(1,0)p(1,0) = —c(1,0)¢(1,—7) + f(1,0),
(3.6)

are imposed. The SPP (3.1)-(3.2) has a unique solution exhibiting a boundary layer
along = 1, of width O(e), Das and Natesan (2015). In this chapter, our main objective
is to design, analyse and implement a uniformly convergent finite difference method to
solve problem (3.1)-(3.2) in the frame work of method of lines. With this in mind, first
the continuous problem is spatially discretised by means of a fitted operator finite differ-
ence method followed by the time discretisation using the Crank Nicolson finite difference
method. The methods are then analysed for convergence and then improved in the spatial

accuracy by Richardson extrapolation.

The rest of this chapter is as follows: In Section 3.2, some properties of the continuous
problem, whose replication in the pseudo-discrete form will be employed in the analysis of
the numerical scheme, are given. Section 3.3 is devoted to the spatial semi-discretisation
of the continuous problem by the fitted operator finite difference scheme. This is then
followed by error estimate of this semi-discretisation process in Section 3.5. Richardson
extrapolation on the spatial dicretisation and its analysis are presented in Section 3.6.
Section 3.7 focuses on the time discretisation of the resulting initial value problems and its
theoretical estimate. Numerical simulations are carried out in Section 3.8 to support the
theoretical estimates. In the last section we conclude this chapter with a summary of the

main results.

3.2 Bounds on the Solution and its Derivatives

The purpose of this section is to derive the bounds of the solution and its partial derivatives.

To achieve this, some useful lemmas will be introduced.
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Lemma 3.2.1. Continuous mazimum principle
Suppose V(x,t) is such that, ¥(z,t) >0, V(x,t) € 002 x [0,T] and ¥(x,t) >0, V(z,t) €
Q x [-7,0]. If LY (z,t) >0,V (z,t) € Q, then U(x,t) >0,V (x,t) € Q.

Proof. Assume the function ¥(z,t) takes its minimum value at the point (z*,¢*) and that

its minimum is negative, that is

U(z*,t*) = min_ Y(x,t) and ¥(z*,t*) <O0.
(zt)€Q

Clearly (z*,t*) € Q. Now for the operator L. at the point (z*,t*) we have
LU(x" ") = Uz, %) — eWpn(a™, t") + a(z”) Wy (2", t%) + b(a™, t*) ¥ (2", 7).

Since 0 < Wy (2", %) and 0 = Wy(z*, t*) = U, (x*, t*), we obtain 0 < L.V (x*,¢*), which is
a contradiction. Therefore, W(x,t) > 0 for all (z,t) € Q. O

Lemma 3.2.2. The solution u(x,t) of the problem ((3.1)—(3.2) is such that
|U(:L‘,t) - 90(1‘70” < Ct? (ZL‘,t) € Qa
where C' is a constant which does not dependent of €.

u(z,t) — o(z,0), 0<t<T,
u(z,t) — p(z,t), —1<t<0,

Proof. Let q(z,t) = {
so that we have u(z,t) = q(z,t) + (. t).
Le(q(z,t) + ¢(2,0)) = —(c(z,t)q(z,t —7) +c(z,t)p(z, —7)) + f(2,1)
Log(z,t) = —c(z,t)q(x,t —7) — c(z, t)o(x, —7) + f(x,t) — Lop(x,0).
Since q(,t) = u(z,t) — p(z,t) = p(z,t) — p(z,t) =0, —7 <t < 0, we obtain
Leq(z,t) = —c(z, t)p(x, —7) + f(z,1) — Lop(x,0), (2,1) € Q.
At the boundaries of @, we have
q(z,t) = u(z,t) —p(z,t) =0,
q(0,t) = mo(t) —¢(0,0), q(1,t) =m(t) — ¢(1,0), for all ¢ € [0,T].

From the compatibility conditions, we have

19(0,8) = [no(t) = n0(0)| < Cat, |q(1, )] = |m(t) —m(0)] < Cat, for all ¢ € [0,T],

for some constants Cy, Co > 0. Let r(z,t) be a function defined by

(2.1 Ct, 0<t<T,
r\x, =
Oa _Tétéov

where C' has been chosen to satisfy C' = max{C7,Cy}. Applying the differential operator
L, on r(z,t) yields
Ler(x,t) = (14 tb(x,t)C > (14 5t)C,
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and at the boundaries of Q we have
r(x,t) =0, r(0,t) =r(1,t) = Ct.
Now we define another function h(z,t) given by
h(z,t) = r(z,t) — |q(x,t)|.

At the boundaries of (), we obtain

hz,0) = r(z,0) = lg(z,0)] = 0,

h(0,t) = 7(0,t) —|q(0,t)] = Ct — |no(t) —no(0)| =Ct —Cit =(C - C1)t >0
and

h(1,t) = r(1,t) = |q(1,8)] = Ct — |m(t) = m(0)| = Ct — Cot = (C' = C2)t = 0,

respectively, since C' = max{C1,C2}. Now applying the operator in equation (3.1) on
h(z,t) gives

Lh(z,t) = Lor(z,t) — Le|g(z,t)] > C* — sup L|g(z,t)] >0,
(z.)eQ

in view of the fact that C* = (1 4 §t)C satisfies

C* > sup L:|q(x,t)]|.
(z,t)eQ

Making use of Lemma 3.2.1, we obtain
h(z,t) = r(z,t) —|q(z,t)| > 0.
It follows that
lg(z, )] < r(,t),

and hence we get
lq(z,t)] = |u(z,t) — @(z,0)] < CL.

Lemma 3.2.3. Let u(x,t) be the solution of problem (3.1)—(3.2), then it satisfies
|U(l’,t)| < 037 fOT any (ZL‘,t) € Q

Proof. By Lemma 3.2.2, we get |u(z,t) — ¢(z,0)] < Ct < CT. It follows that

u(z, )] = |u(z,t) — @(z,0) + ¢(z,0)|
< ‘u(m7t) - <P($,0)’ + |(p(:L’,O)‘

< CT+ sup |p(z,0)] = Cs,
z€(0,1]

that is
lu(z,t)] < Cs.
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The following lemmas provides the bounds of the partial derivatives of the solution u(x,t)
and their proofs follow from in Das and Natesan (2015) and Ng-Stynes et al. (1988). We
consider the assumptions
u(x7t) = 0, (x7t) € 00, (37)
u(z,t) = w(x,t) =0, x€Q, te[-1,0). (3.8)

Lemma 3.2.4. The solution u(z,t) of problem (3.1)~(3.2) satisfies the estimate
ut (2, t)| < Cy, for any (z,t) € Q,

Proof. At z = 0 and x = 1 of Q, u = 0, and thus u;(0,1) = w(1,¢t) = 0, from the
assumption made on the initial and the boundary conditions. At ¢ = 0, we have u(z,0) =
0, ugy(z,0) =0, and uy.(x,0) = 0. Now taking the limit as ¢ approaches zero in equation
(3.1) yields

Hm w(z,t) — eugy (2, t) + a(x)uz(x, t) + b(z, t)u(z, t)) = lim (f(z,t) — c(z, t)u(z, t — 7)).
t—0t t—0t
Since u(z,0) = uz(z,0) = ugy(x,0) = 0, and u(z, —7) = 0, we get

ut(x,0) = f(z,0), 0 <z <1. (3.9)
Now taking the norm on both sides of (3.9), we obtain

lug(x,t)] < C on 9Q,

when C is chosen to be large. Applying the differential operator in equation (3.1) on

u(z, t) gives

Loug(x,t) = b, t)ug + a(T)ug + Uy — EUrer
= (b(z,)u+ a(x)uy + up — gy )t — biu
= (—c(z,t)u(z,t — 1)+ f(x, 1)) — bru. (3.10)

From (3.10), when the delay term is a given function, that is when ¢ € [0, 7], we have
Leug(z,t) = fi(x,t) — bru(x, t).

From Lemma 3.2.3 and the fact that f and b are bounded, it follows that |L.u(x,t)| < Cs,
holds. Let ®(z,t) = C' + C, where C > 0. For all (z,t) € 9Q x [, 0],

D(z,t) = C+C > C > |wz,t)].

This implies that |u(z,t)] < ®1(x,t), V (z,t) € 02 x [0,7]. Applying the operator L. on

Oy (x,t), results in
LDy (x,t) = (C 4 O)b(z,t) > CB > Blug(z, t)). (3.11)
Using the linearity of the operator L., we have

|Leur(z,t)| < clug(x,t)|, ¢>0, for any (z,t) € Q. (3.12)
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It follows that
|Le(—ut(x, b)) = | = Loug(z,t)| = |Lour(z,t)| < clug(x, t)] < ¢ — ue(z, t)]. (3.13)
From the estimates (3.12) and (3.13), we have
|Leluel| < clug. (3.14)
Moreover since Lc|ui(z,t)| < [Le|ui(x,t)||, using (3.14), we get
Le|ug(z,t)] < clug(z, t)]. (3.15)
Therefore, choosing ¢ = 8 in (3.15) and using (3.11) results in
L.Pi(x,t) > Blu(x,t)| > Leo|u(z,t)]. (3.16)
Subtracting Lc|ui(x,t)| from both side of (3.16) results in

LDPi(x,t) — Le|u(z,t)] >0
Lo(@y(x,t) = Ju(z,t)]) = 0.
From Lemma 3.2.1, we obtain ®;(x,t) — |us(x,t)| > 0, thus & (x,t) > |us(z,t)|, and hence

lug(x,t)| < C + C = Cy, that is |u(x,t)| < Cy, (z,t) € Q x[0,7].
Now the domain (z,t) € (0,1) x [r,27], is considered. For ¢ € [r,27], (3.10) yields

Leup(x,t) = fe(z,t) — c(x, t)u(z,t — 1) — e(x, t)ug(x, t — 7) — be(z, t)u(x, t).

Since each term on the right hand side of this equation is bounded, we obtain the following
estimate |Louy(2,t)| < C. Defining the function ®y(z,t) = C + C, C > 0 and using the
same procedures we employed in the domain ¢ € [0, 7], the result follows. Analogously, the

bounds on the entire time domain can be obtained. O
Lemma 3.2.5. The solution u(z,t) of problem (3.1)~(3.2) satisfies the estimate
(2, 1)] < C5(1+ e~ exp(—ai(1 — 2)/2), for any (z,t) € Q.
Proof. Equation (3.1) is written as

a(x)uy — EUgy = hi(x,t), (3.17)

where hy(z,t) = f(z,t) —ue(x,t) — c(z, t)u(z,t — 7) — b(z, t)u(z, t). Now we fix ¢t € [0,T],
and multiply through by the integration factor A(z) = [ a(v)dy, to obtain

exp(—e L A(2))uge — e La(z) exp(—eA(z))uy = —e Lexp(—e L A(z))hi(z, t)
% (exp(—slA(:c)ZZ> = —c lexp(—e1A(2))hy (. 1).

Integrating from x to 1 leads to

1
exp(—¢ A(1))us(1,t) — exp(—e~ A(x))ug (@, 1) :_5—1/ ha (7, 1) exp(— " A(y))dy,

us(z,t) = ug(l,t) exp(—e~H(A(L) — A(2))) + z1(z, 1), (3.18)
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where z1(x,t) is given by

1
ai(at) =& / ha (3, 1) exp(—= 1 A() — A(z))d.

To derive the bound of uz(1,¢) in (3.18), we integrate (3.18) from x to 1, to obtain

1 1
u(l,t) —u(x,t) = um(l,t)/ exp(—e (A1) — A(s)))ds +/ z1(s,t)ds. (3.19)
Evaluating (3.19) at x = 0 yields

fol z1(s,t)ds
I exp(—e~L(A(1) — A(s)))ds

since 0 = u(0,t) = u(1,t). Substituting (3.20) into equation (3.18) gives

ug(1,t) = —

: (3.20)

exp(—s_l(A(l) — A(x))) 1
fSeXp<—€—1@4UJ-—fus»>ds/ﬁ 21(s1)ds + 21 (2, ). (3.21)

Now we take the norm on both sides of (3.21) to obtain

ug(z,t) = —

|exp(—&~1(A(1) — A(@)))] !
Ug (T, < z1(s,t)ds| + |z1(z,t
el t) |folexp(_51(A(1)—A(s)))ds|/0 (s, )ds| + [1(w, )]
|eXP( *1A(1))|Iexp( A (5.0)]ds 4 |2 (o
[exp(—e~LA(D)][ f; exp(e~1A(s) ds|/|1 JIds 11z )]
exp(e 'A(z)) [
me—a@mlbwﬂm+m®m
< é<1+ exp(e”'ax) ) 52

fo exp(e~1a)ds

where @ is an upper bound of a(x) over [0,1] and C is also an upper bound of |z (z,t)]

over Q. Further simplification of (3.22) results in
v exp(azet)
H < C(1
‘Uas(xa )’ = < + ga‘l(exp(aE_l) — 1))

ag”'exp(ae!) exp(—a(l — 5”)6_1))
exp(ae™l) —1 '

_ ¢ <1 + (3.23)

Since 0 < & << 1, we can find &g such that 0 < g9 < ¢ and hence exp(as™!) < exp(ag,').
Thus the estimate (3.23) can be written as

|uz(z, )| < Cexplasgy ) <1 + ac”Texp(—a(l - $)€_1)> . (3.24)

exp(ae~t) —1
Let f be a real valued function defined by f(a) = exp(as™!) over the interval [0, 1]. Now
expanding f(a) in Maclaurin series yields a < (exp(as™!) — 1) and then the estimate
(3.24) reduces to

lug (z,t)| < C5(1 + e Lexp(—a(l —x)/e), (3.25)

where C5 = C exp(agy ). O



CHAPTER 3. 46

Lemma 3.2.6. The solution u(z,t) of problem (3.1)~(3.2) satisfies the estimate
fuae(1)] < Co, for all (z.1) € Q.

Proof. To prove the Lemma we follow the procedures in the proof of Lemma 3.2.4. At
0Q, u =0 and so uy = 0. From Equation (3.8) and (3.9), we have

0 , forall ¢t e€[—7,0),
ug(x,t) = B
f(xz,0) , for t=0,

0 , forall ¢t €[—7,0),
Uz (z, 1) = B
fo(z,0) , for t=0

and

0 , forall ¢t € [—7,0),
Utz (T, 1) = ~
fxx(l',o) s for t=0.

Now taking the norm on both sides of the equal sign yields C* > |ug,| and CT > |ugg,]
on 0Q. The differentiation of equation (3.1) with respect to the time variable ¢ and the

rearrangement of terms results in
Uty = EUzy — a(XT) Uy — bu — buy — cpu(z,t — 7) — cug(x, t — 7) + fi. (3.26)
Now taking the norm on both sides of (3.26) yields

] < Nfel + ledl [l t =)+ [elfue (2, t = T)] + eluree| + |al@)[[ure] + [0 [u] = [b][u|
< ClOv for ($7t) 68@7

because each term on the right side is bounded. Applying the operator in equation (3.1)

on Uy gives

Luy = Uyt — EUptge + AUy + b(x, t)uy

= (bu+u+ a(x)uy — egy)y — byu — 2byuy. (3.27)
For all ¢t € [0, 7], we have
Leue = fre — bgu — 2bguy, (3~28)

when the assumption 3.8 is employed. FEach term on the right hand side of (3.28) is
bounded, thus |L.uy(x,t)] < Ci1 follows. Defining the function & (z,t) = Cio + Cia,
where Cj2 > 0. For all (z,t) € (0,1) x [0, 7], we have

&1(z,t) = Cro + Ciz2 > Cro > |up(z, t)].

This results in |uy(z,t)| < & (z,t) = Cio+ Cr2 = C, VY (z,t) € (0,1) x [0,7]. Applying
the differential operator on & (x,t) gives

L& (w,t) = (Cro+ Cr2)b(z,t) > Crop
Bluw(z,t)]. (3.29)

v
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The operator L. is linear, thus we have
|Leu(z,t)] < colup(x,t)], co >0, forany (z,t) € Q (3.30)
and
|Le(—uw(z,t))] = | = Leup(z,t)] = |Louy(z,t)| < colug(x,t)]. (3.31)
From the estimates (3.30) and (3.31), we get
| Lelunl] < colugl. (3.32)
Since Le|uw(z,t)] < |Le|uw(x,t)|], using (3.32), we obtain
Lel|ug(z,t)| < colug(x,t)]. (3.33)
Considering the estimates (3.33) and choosing ¢y = 3, we obtain

L& (z,t) Bluge| > Lelup(x,t)],
E&é—l(xat) - ‘C€|utt(‘r7t)| Z 07
Le(&1(z,1) |lute(z,t)[) > 0.

\Y

From Lemma 3.2.1, we have & (x,t) — |ug(x,t)| > 0, thus & (z,t) > |uu(z,t)|, and hence
luge(z,t)] < Cro + Cra = Cg. Therefore |uy(x,t)| < Cg, (z,t) € (0,1) x [0,7],
From (3.27), when ¢ € [, 27|, we obtain

Leug(z,t) = fulz,t) — culz,hu(z, t — 1) — 2¢c¢(x, t)ug(x, t — 7)
—ci(x, t)ug(z, t — 7) — be(x, t)u(x, t). (3.34)
Notice that each term on the right hand side of (3.34) is bounded, thus |L.u(z,t)] <
Cy3 follows. Defining the function &(x,t) = Cy 4+ Cg, for Cg > 0. Performing similar

computations on the domain ¢ € [0, 7], yields the result. Further, we use the same argument

to derive the bounds on the entire time domain. O

Lemma 3.2.7. The solution u(z,t) of problem (3.1)~(3.2) satisfies the estimate
luge| < Cr(14+ e texp(—a(l —x)/e) for all (z,t) € Q.

Proof. We differentiate equation (3.1) with respect to ¢ to obtain

g — €(Ugt)x + AUz + byu + buy = fr — qru(x,t — 1) — e(x, t)ug(z,t — 7) on Q.
Now we rewrite it in the form
a(x)ugr — e(Ugt)z = ha(zx,t), (3.35)

where ha(z,t) = —ciu(x,t — 7) — c(x, t)ur(x, t — 7) — uge — bpu — buy + fi. Fixing ¢ € [0,T]
and multiplying both sides of (3.35) by the integration factor A(z) = [ a(6)df results in

exp(—e A@))(ugt)a — ¢ la(z) exp(—eA(2))upe = —e ' exp(—e T A())ha(z, 1),

%(exp(—sflA(x))uxt) = —c lexp(—e1A(2))ha(x,1).
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Now we integrate this equation from x to 1 to obtain

48

1
exp(—e A1) uge(1,t) — exp(—a_lA(x))uxt(:c,t):—/ e Lhy(s,t) exp(—e T A(s))ds

Ut(8) = (L, 8) exp(—e (—A(z) + A(1))) + 2a(a, 1)
Here z9(x,t) is of the form
1
zo(x,t) = 81/ ha(s,t) exp(—e T A(s) — A(x)))ds.

To bound ug¢(1,%), (3.36) is integrated from x to 1, to obtain

1 1
ur(z,t) —u(1,t) = uwt(l,t)/ exp(—e (A1) — A(s)))ds / za(s,t)ds.

Evaluating this equation at = = 0 yields

ur(1,t) — ue(0,t) — fo ZQSt)dS
Jiy —exp(e"1(A(1) — A(s)))ds

Substituting (3.37) into equation (3.36) gives

Umt(l, t) =

exp(—e(A(1) — A(x)))
Jiy exp(—e~1(A(1) — A(s)))d

Taking the norm on both sides of (3.38) yields

1
/ z2(s,t)ds + zo(z,t).
sJo

Ugt(z,t) = —

(3.36)

(3.37)

(3.38)

|exp(—""(A() — A@))| | [*
ot b = s,t)ds| + |zo(x, t
et | Jo exp(—1(A(1) — A(s)))ds] / 22(s 1) [22(2, 1)
|eXp( 1A(1))||exp(5
= z9(s,t)| ds + |z2(x, t
T Jexp(—etAL)|| f, exp(e~! ds‘/ |22(s, t)| ds + |22(, 1))
_ exp(e 1 A(z)) (s, et
- fo exp(e~LA(s))ds / |z2(s, t)| ds + [z2(z, 1)]
<

ol exp(e~lax) )

( " fol exp(elas)ds

B exp(e~lazx)

= ¢ (1 * ea~exp(e~la) — 1))

B aclexp(ela)exp(—a(l — x)e™ 1)

- ¢ <1 * pleTa) — 1 ) |

(3.39)

(3.40)

Using the similar argument as in the proof of Lemma 3.2.5, the latter estimates reduces to

gt (2, 1)] < Cr(e™ exp(—a(l — z) /= + 1),

which completes the proof.

Lemma 3.2.8. The solution u(x,t) of problem (3.1)—(3.2) satisfies the estimate

tuze| < Cg(1+ e 2e=20=2)/8) for all (2,t) € Q.

(3.41)

O
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Proof. Here we differentiate the equation (3.1) with respect to the space variable x and
rearrange to obtain
—EUggy + QUgy = h3(,1),
where h3(z,t) = fz —bug —byu— azuy — Uy — cgu(x, t —7) — c(x, t)uy(z,t — 7), and satisfies
the bound
|hs(z,t)| < Ce™l,

from the Lemmas 3.2.3, 3.2.5 and 3.2.7. Employing the integration factor technique gives
U (7, 1) = Uge (1, 1) exp(—e (A1) — A(x))) + 23(x, t), (3.42)

where z3(x,t) is given by

1
2y t) = ! / hs (3, 1) exp(—c 1 A() — A(x)))dy.

Now we integrate (3.42) from z to 1, to obtain

1 1

uz(1,t) — ug(z,t) = um(l,t)/ exp(—e (A1) — A(s)))ds +/ z3(s,t)ds.

x xT

(3.43)

Evaluating (3.43) at = 0 yields

g (1,t) — ug(0,t) — f01 z3(s, t)ds
Upe(1,1) = —3 — .
Jo exp(—e~1(A(1) — A(s)))ds

Substituting (3.44) into equation (3.42) gives

(3.44)

B exp(—e1(A(1) — A(z)))
fol exp(—e~1(A(1) — A(s)))

Taking the norm on both sides of this equation leads to

1
Ugg(x,t) = / z3(s,t)ds + z3(x, ).
ds Jo

[exp(—e~'(A(1) — A(z
] fol exp(—e~1(A(1) — A(s

The coefficient of fol |z3(s,t)|ds in (3.45) is equivalent to that of fol |z2(s,t)|ds in (3.39),
thus the inequality (3.45) reduces to

Uz (,1)] <

)] !
)))ds]/o |z3(s,t)| ds + |z3(x,t)|.  (3.45)

1
e (2,1)| < e L exp(—a(l — l’)/z’f)/o |zg(z, t)|ds + |z3(z, t)], (3.46)

by similar argument used in the proof of Lemma 3.2.5. Moreover, notice that |z3(x,t)|
depends on |h3(z,t)] < Cge™!, thus we have that

g (2, 1) < Cge 2 exp(—a(l — z)/e) + Cye ™1,
which reduces to
|tge(2,1)] < Cs(1+ e ?exp(—a(l — x)/e)),

since 0 < ¢ << 1. O
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Theorem 3.2.1. The solution and its partial derivatives are such that,

O u(x,t)
Qi ot

‘ <C+eexp(—a(l—a)fe),  (0,t) €Q,

where © and j are non-negative integers which satisfy 0 <1+ j < 4.

Proof. The proof of this Theorem for 0 < i+ j < 2, follows from the Lemmas 3.2.3, 3.2.4,
3.2.5, 3.2.6, 3.2.7, 3.2.8. The proof of the higher order derivatives, that is 2 < i+ j < 4,

can be obtained analogously. O

In the next section, we integrate the continuous problem in space.

3.3 Spatial Discretisation

Below we design a fitted operator finite difference scheme to discretise the problem (3.1)—
(3.2) in space. We let U;(t) = U(x;,t) be the approximation of u(z;,t) = wu(z;,t) and

perform the spatial discretisation as follows:

o dUl(t) Uz‘—l—l(t) - QUi(t) + Ui_1(t) ta Uz(t) — Ui_l(t)
© dt ¢?(h,€) ’ h
+b;()U;(t) = fi(t) — ci(t)Ui(t — 1), (3.47)
along with the semi-discrete boundary and the initial conditions

Uo(t)=no(t), Un(t)=m(t), t €[0,T], Ui(t)=pi(t), (z;,t)€Q™ x [-7,0].  (3.48)

The denominator function ¢?(h,e) takes the form

$2(h,e) = ‘;h <exp (a;h) . 1) : (3.49)

The fitted operator finite difference scheme (3.47)—(3.49) is equivalent to the initial value

problem
U't)+ A)U(t) = F(t), (3.50)

where U(t) and F(t) are vectors of size (n — 1) and A(t) is a tridiagonal matrix of size
(n —1) x (n — 1). The entries of the coefficient matrix A(t) are of the form

rTo= —e¢;%(he) —a;h ™1, i€{2,3,.,n—1}, j=i—1

(2

Aijt) =4 ¢ = 2e¢73(h,e) +aih L+ bi(t), i€{l,2,.,n—1}, i=j

rto= —e¢; 2(hy¢), ie{l,2,...,n—2} j=i+1.
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The column vectors F'(t) and U(t) have the entries

Fi(t) = gi(t) —rgmo(t),

Fi(t) = glt), 1=2,3,...,n—1,
Fooi(t) = gaa(t) = ri_ym(t),
where g;(t) is given by
gi(t) = fi(t) — ci(Q)Ui(t — 7), (3.51)

and
U(t) = [Ui(t), Us(t), ..., Up—1()].
Notice that U’(t) is the first derivative of the vector U(¢) in time.

The entries of the coefficient matrix suggest that, it is a strictly diagonally dominant matrix
which makes it invertible in the maximum norm. Therefore, the semi-discrete Initial Value
Problem (IVP) (3.50) has a unique solution and hence satisfies a semi-discrete maximum
principle which is stated in the Lemma 3.4.1 below. This result is established from Clavero
and Jorge (2015) and it is needed in the analysis of the scheme (3.47)—(3.49).

3.4 Stability of the Scheme

Here we establish the discrete stability result for the semi-discrete scheme.

Lemma 3.4.1. Semi-discrete maximum principle

The operator LI defined by the scheme
du;(t) . Uit1(t) —2U;(t +Uz 1( _Uz Ui(t) — Ui (t)
dt @3 (h,€)

+b;() Ui (t) + c;(6)Ui(t — 1), = fi(t), 1<i<n-—1,

Uo(t):no(t), Un(t):nl(t)v te [O7T]7 UZ( ):Soi( )7 (.Tz‘, )EQ” X [_7—7 0]7
satisfies a semi-discrete maximum principle. That is, if {(x;,t) is a mesh function de-
fined on Q" x [0,T] and satisfies &(z5,t) > 0, V (2;,t) € 0N x [—7,0] and L2 (z4,t) >
0,V (zi,t) € Q" x (0,T]. Then &(z4,t) >0,V (x5,t) € Q" x [0,T].

L

Proof. First the above mentioned scheme is represented in the matrix form

U'(t)+ A@t)U(t) = F(t). (3.52)
The entries of U'(t) + A(t)U(t) = F(t) are given by
( -2 —1 -
T = _E¢i (h75) —Clz‘h N 2—2737777‘_17
j=i—1
N ré =2e¢; 3 (h,e) +aih ™t +bi(t) +¢i(t) i=1,2,..,n—1,
[Ai ()] = o
i=
rf = —e¢; 2(hy ), i=1,2,...,n—2,
j=itl,
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U(t) = [Uo(t), Ur(t), ..., Un_1(t), Un(t)] "

and

F(t) = [770(75)7 ﬁ?Ul(t)7 "'7£gUn—1<t)7 nl(t)]T'

From the entries of A(t) it is evident that

r; <0, rf <0 and r~ +7r°+7r" >0,

2

thus A(t) is an M-matrix and therefore its inverse exit and it is positive. Therefore the

spatial discretisation process is stable. O

Lemma 3.4.2. The solution of the semi-discrete problem is such that

)<t Lou; ()] + SO0, m@)]).
lui(t)] < B (xivt)rggﬁ[m\ cui(t)] (xi,t)rggﬁ[QT]maX(!@()l no(t)], m(t)])

Proof. Let

- -1 La Zt lt ) t ) t )
z=p (m)rggﬁ[ml U()|+(m)rgg>x<[mma><(ls0()\ no(t)|, m (t)])

and consider the mesh function U3 (¢) defined by
UE(t) = 2 +u(b).

At z; € 9Q™ and at t € [—7,0], we have

Uy () = zFu(t) =z+n(t) >0,
V() = zEu(t) =2zEn.(t) >0,
UE() = z4u(t) =2+ i(t) > 0.

On the domain (z;,t) € Q" x (0,77,

LI (1) = (2 + u(1)) — 5<Z+ui+1(t)—2(,;;£§ﬁ))+z g (1)

ra (O e it - )

= 2/ +b;i(t)z + ci(t)z & Llu;(t) >0,

> +bi(t)(z £ ui(t))

provided 2z’ > 0 and ¢;(t)z > 0. From Lemma 3.4.1, U(t) > 0, V (2;,t) € Q" x [0,T7, as
required. O

3.5 Error Estimate

This section is concerned with the error analysis of the spatial variable.
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Lemma 3.5.1. The error for the spatial semi-discretisation process satisfies the bound

it i, t)| < Ch,
ie[o,ﬁ%)e([o,ﬂ‘u(x ) = Ulws, 1)

where U;(t) and u;(t) are the numerical and the exact solutions of the initial value problems
(3.50) and problem ((3.1)—(3.2) respectively.

Proof. The local truncation error of the spatial discretisation is of the form

LI (ui(t) = Ui(t)) = Lfu(t) — L{Us(t) = Llwi(t) — Leuy(t)
. <uz‘+1(t) — 2u4(t) + Uz‘—l(t)> ta (Uz‘(t) - Uz’—l@))

HACYD) h
+e(uza(t))i — ai(usz(t));
_ (5 G2 ht .
= e(Uza(t))i (h2 2h><h (uaa(t))i + 12(umm(t))1£1>
aih
—T(Um(t))i, §i € (Uig1,ui—1).
Using appropriate Taylor series expansions yields
n h? ah? alh?
12 2 24
Cbih

_7(%690@))1

Application of Theorem 3.2.1 and noticing that the exponential terms vanish as ¢ — 0, see

Lemma 2.4.3 for proof, results in

2 2 4
L2(uilt) ~ Ui®)] < eo6i+ “h “h@ o,

From the relation h > h% > ..., k™, the bounds on the coefficients,
L2 (us(t) — Ui(t))] < Ch,

follows. Now let R;(t) be a mesh function defined by

Notice that Ro(t) = Ry (t) = Ch, and
LIR(t) = —%(Rm@) — 2Ri() + Ri1 (1) + L (Rit) — Ri1 (1)) + bi(t)Ri(t)
+ei(t)Ri(t — 1)

= bz(t)RZ(t) + Ci(t)Ri(t — 7').
Suppose H;(t) is also another function which given is by
Hi(t) = Ri(t) — |ui(t) = Ui(t)]
At i =0 and 7 = n, we have

Ho(t) = Ro(t) — [uo(t) — Uo(t)] = Ch >0,
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and

Hin(t) = Rp(t) — |un(t) — Up(t)| = Ch > 0,
respectively. Further on 1 <7 < n — 1, we have

LIH(t) = LIRi(t) — LI |ui(t) — Us(t)]
= bz(t)'RZ(t) + Ci(t)Ri(t — 7') — L?|ul(t) — Uz(t)’ > 0.

From Lemma 3.4.1, we obtain

and hence
lui(t) — Ui(t)] < Ri(t),

which leads to
lu;(t) — Ui(t)| < Ch.

O

Now Richardson extrapolation is used to accelerate the convergence of the scheme (3.47)—
(3.49).

3.6 Richardson Extrapolation

Let Q" C Q2" where Q" is as defined earlier and Q2" is the mesh obtained from bisecting
the stepsize h. Now we denote the numerical solution obtained from Q%* by U;(t). From

Lemma 3.5.1, we have

u;i(t) — Uz(t) < Ch+ R:L(t), (xi,t) e 0" x (O,T] (3.53)
wi(t) —Ui(t) < C (Z) R2(t), (x4,t) € Q2" x (0,7, (3.54)

where R!'(t) is the remainder term of the error. To derive the extrapolation formula, we

subtract the inequality 3.54 from 3.53 to obtain formula

ui(t) = Ui(t) — 2(ui(t) — Ui(t)) = R} (t) — 2RI™ (1), (3.55)
U(t) = 20;(t) — Ui(t). (3.56)

The next lemma provides the error associated with the application of Richardson extrap-

olation.

Lemma 3.6.1. The error associated with the Richardson extrapolation process is of the

form

J(t) — U (t)] < Ch2,
ie[O,nm]%}E{[O,T] i (t) )l <

where U;(t) and u;(t) are the numerical and the exact solutions of the IVPs 3.50.
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Proof. To estimate the error after extrapolation, we define it by
L2 (ui(t) = Us(t)) = 2L(ui(t) — Ui(t)) — Le (uit) — Us(t)) = €.

Using appropriate Taylor series expansions leads to

i = 2 et~ (5~ 2 ) (B a0+ oy )i ) — Ll

—Le(ui(t) — Ui(t)), ki € (Uit1,ui-1)
ch? alh? ah? a;h

= ﬂ(uwzm(t))z + lT(UJ:x(t))z + @(uzxm ()i — T(um(t))z
—L.(ui(t) — Ui(t)), ki € (wit1,ui-1)
< O,

where the relation h? > h*, the bounds on the derivatives been used. Following how the

maximum principle was employed in Section 3.5, the result follows. O

Next, we integrate the Initial Value Problems (IVPs) (3.50) in time.

3.7 Time Discretisation

In this section we discretise the IVPs (3.50) by the Crank Nicolson finite difference scheme.

We sub-divide the domain (0,77 into the uniform sub-intervals
to=0 tp=to+kAt, k=11K—1, At=t,—ty_1, tx=T.

The variable K is the number of sub-intervals and it is chosen such that the step-size
At meets the condition 7 = sAt, where s is a nonnegative integer. Also, we denote
the approximation of u;(t) := u¥ by UF, however for notational simplicity, we drop the

subscript index. Now the fully discrete scheme is written as

Uk;+1 - Uk Uk-‘,—l + Uk
U = o(ty), —17<t, <0.
Rearranging (3.57) yields
At
[I + 2A(tk+%)] Ukttt = ghtt (3.58)

Here G**1 is of the form
At
and F(thr%) is given by

k+1 k
g +9

with the definition of g given by equation (3.51). The delay term U;(tx —7) is approximated
by the function

HE =

(2

(p(.%'i,tk—’i'), tp < T,
U(wistr—s), th>T
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Lemma 3.7.1. The local truncation error corresponding to the integration, with respect to

the time variable, satisfies

le*]] < CAt?,

where the constant C' does not dependent on € and K.

Proof. We define the local truncation error as

k+1 _ u(

e tpyr) — UL (3.59)

where u(t;1) and U¥! denote the exact solution and the numerical solution of (3.47)-

(3.48), respectively.

Truncated Taylor series representations, of order 3, for u(tx41) and u(tx) are given by

At At? At?
U(tk+1) = U(tk+1/2) + TUt(tk+l/2) + ?utt(tk+1/2) + TSUttt(tk+1/2) + OAt4, (360)
At At? At? 4
u(tk) = u(tk+1/2) - 7ut(tk+1/2) + ?Utt(tk+1/2) - Kuttt(tlﬂrl/?) + OAt™. (361)
From (3.60) and (3.61) we have
t —u(t
wlbist) 20l _ )+ O(AER), (3.62)

At
From the semi-discrete problems, equation (3.62) can be written as
u(tes1) — u(te)
At
Further simplification yields

At
I+ 2A(tk+1/2):| u(tps1) = Gltrer) + OAL, (3.63)

where G(tr41) is given by

AF (D] + |1 5 At o) u(o)

From Equations (3.58) and (3.63) the local error ! which is given by Equation (3.59)

satisfies
At k1 3
Since A(t) is a non-singular matrix, we obtain

¥+l < o(at)?.

O
From Lemma 3.7.1 we obtain the global error £X by
K
18] < |[D €| < crA® = o(an?. (3.65)
k=1
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Lemma 3.7.2. The global error EX of the time discretisation, satisfies

IEXI < (A

The following theorem summarizes the main result in this chapter.

Theorem 3.7.1. (Uniform Convergence)
Let u € C*2(Q) be the exact solution of the evolution problem (3.1)-(3.2) and let U be the
approzimate solution. We have the error of the numerical methods; fitted operator finite

difference method and the Crank Nicolson finite difference scheme as

a i tk) — Ulzi, te)| < C(h+ At?),
(i’kr)rééfz,KIU(z k) — Ui, k)| ( )

before extrapolation and

a ite) — Uz, t)| < C(h? + A,
(ka)féQﬁ’KW@ k) — Uz, te)| < C( )

after extrapolation.

Proof. The proof of this theorem follows from the Lemmas 3.5.1, 3.6.1 and 3.7.2. O

3.8 Numerical Results

Here the efficiency of the numerical methods is validated by the test problem below. In
example, the largest pointwise error as well as the numerical rate of convergence are cal-
culated. From these computations, we obtain the e-uniform error as well as the e-uniform
numerical rate of convergence. Results obtained from all computations will be displayed

in the form of tables.
Example 3.8.1. Consider the parabolic equation
U —  EUgy + (2 — 22Uy + 2u=u(z,t — )+10t2 exp(—t)z(1 — ), (x,t) € (0,1) x (0,2],
with tnitial condition
u(z,t) =0, (z,t) €[0,1] x [-1,0]
and boundary conditions

u(0,t) =0, u(1,t) =0, t €[0,2].

The above problem, whose exact solution is unknown, was considered in Das and Natesan
(2015) using a hybrid scheme on Shishkin mesh. We are going to use a different approach
and obtain similar result before extrapolation. The maximum pointwise error E}L Ay and
ETQL Ay before and after extrapolation will be computed using the double mesh principle

given by
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1 _ e,n, K £,2n,K
En,At = max ‘Uik -Uik £
1€[0,n], k€[0,K] ’ ’

E?L,At = max |L{572"’K_u6,2n,2K|’
i€[0,n], k€[0,K]

respectively, where Uf ’k"’K and U*™X are numerical solutions on the mesh u(n, K) and

Ui}f”’K is obtained using the mesh p(2n, K). Whilst 2/52%2K is on the mesh pu(2n,2K).
The 2n and K were used in the computations before extrapolation to be able to balance
the error. This is because the numerical methods considered here is of first order in space
and second order in time. For the calculation after the extrapolation, 2n and 2K were

used because both methods converge at a second order rate.

Also the numerical rate of convergence uses the formulae

(B (B
1 =logy | 4 and 12 =logy | g~ | -
2n,At 2n,At/2

Further, the e-uniform error before and after extrapolation is obtained via the formulae

E' = max E! E? = max E?
O<esl AP O<esl WAL

and the e-uniform rate of convergence by

R; = max ry, Ry = max ro.
0<e<1 0<e<l

Table 3.1: Maximum pointwise error and rate of convergence for Example 3.8.1 before

extrapolation.
€ n=16 32 64 128 256 512 1024
m=16 16 16 16 16 16 16

1073 1.35E-02 7.14E-03 3.67E-03 1.86E-03 9.16E-04 3.97E-04 1.55E-04
0.9195 0.9582 0.9799 1.0248 1.2069 1.3534

107*  1.35E-02 7.14E-03 3.67E-03 1.86E-03 9.38E-04 4.71E-04 2.36E-04
0.9195 0.9582 0.9794 0.9898 0.9949 0.9975

107° 1.35E-02 7.14E-03 3.67E-03 1.86E-03 9.38E-04 4.71E-04 2.36E-04

1072  1.35E-02 7.14E-03 3.67E-03 1.86E-03 9.38E-04 4.71E-04 2.36E-04
0.9195 0.9582 0.9794 0.9898 0.9949 0.9974

10719 1.35E-02 7.14E-03 3.67E-03 1.86E-03 9.38E-04 4.71E-04 2.36E-04
0.9195 0.9582 0.9794 0.9898 0.9949 0.9974

En 1.35E-02 7.14E-03 3.67E-03 1.86E-03 9.38E-04 4.71E-04 2.36E-04

Ry 0.9195 0.9582 0.9794 0.9898 0.9949 0.9974
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Table 3.2: Maximum pointwise error and rate of convergence for Example 3.8.1 after

extrapolation.
€ n=m=16 32 64 128 256 512 1024
1073 7.02E-03 1.97E-03 5.22E-04 2.49E-04 2.55E-04 1.10E-04 3.26E-05
1.8376 1.9115 1.0700 -0.0369 1.2084 1.7614
10~* 7.02E-03 1.97E-03 5.32E-04 1.41E-04 3.65E-05 9.01E-06 2.03E-05
1.8374 1.8858 1.9171 1.9468 2.0188 -1.1692
107  7.02E-03 1.97E-03 5.32E-04 1.41E-04 3.65E-05 9.33E-06 2.36E-06
1.8374 1.8858 1.9171 1.9467 1.9694 1.9835
1079 7.02E-03 1.97E-03 5.32E-04 1.41E-04 3.65E-05 9.33E-06 2.36E-06
1.8374 1.8858 1.9171 1.9467 1.9694 1.9835
10710 7.02E-03 1.97E-03 5.32E-04 1.41E-04 3.65E-05 9.33E-06 2.36E-06
1.8374 1.8858 1.9171 1.9467 1.9694 1.9835
FEs 7.02E-03 2.30E-03 7.52E-04 2.04E-04 3.65E-05 1.27E-05 2.030E-05
Ry 1.8374 1.8858 1.9171 1.9468 2.0188 2.0105
107!
B‘"a. I k)
Hﬂ““»\ _E_l]:ii('l{:;w extrap. (e=10 ™)
‘ID-Z- HEIH&E' _*_f’:\]l('lif':r:i'xlril|1.(r 10 )
P K HHD\‘M I
<} . =l
S 10 ~
Q *
g .
£ Sk
& 10 ~
= \*\
.
106} *

107
10’

102

10°

Number of sub-intervals

104

Figure 3.1: Loglog plot of the maximum pointwise errors of Example 3.8.1 before extrap-

olation.
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Figure 3.2: Surface plot of the numerical solution of Example 3.8.1 with n = 16 and
e=10"24

3.9 Conclusion

A numerical method for solving a time-dependent convection diffusion problem with time
delay was proposed in this chapter. This method employed the fitted operator finite dif-
ference scheme to discretise the spatial variable and the Crank Nicholson finite difference
scheme for the time variable. The analysis of the proposed numerical resulted in a first order
accuracy in space and a second order in time. Using Richardson extrapolation technique,
the accuracy in the spatial direction was improved into second order. To demonstrate the
reliability of the method, it was tested on a problem and the results were displayed in
Tables 3.1-3.2. Table 3.1 shows the results obtained before extrapolation whilst Table 3.2
indicates the results after extrapolation. Both tables displayed the maximum pointwise
error as well as the numerical rate of convergence for several values of €, m and n. From
the Tables, the uniform rate of convergence as well as the first and second order rate of
convergence can be observed. Figures 3.1 and 3.2 also displayed a log-log plot of the max-
imum pointwise error against n and the surface plot of the numerical solution. Clearly
the errors approach zero as the stepsizes approach zero in 3.1, whilst the right boundary
layer in the solution can be observed from the surface plot of the numerical solution 3.2.

Therefore we conclude that the numerical results are in accordance with Theorem 3.7.1.

In the next chapter, we design a similar scheme to solve a singularly perturbed Volterra

integro-differential equation.



Chapter 4

A Second Order Finite Difference
Scheme for Singularly Perturbed
Volterra Integro-Differential

Equation

4.1 Introduction

Fitted operator finite difference scheme has been designed along with either the back-
ward Euler finite difference scheme or the Crank Nicolson finite difference scheme to solve
singularly perturbed problems in the previous chapters. In this chapter, the scheme is
designed along with the Simpson’s composite rule to solve a singularly perturbed Volterra

integro-differential equation.

Consider the following Singularly Perturbed Volterra Integro-differential Equation (SP-
VIDE)

Lou(t) = /0 K(t, s)u(s)ds + /(1) + a(t)u(t) = f(t), te Q=(0,T], (4.1)
M?

u(0) = (4.2)

where ¢ (¢ € (0,1]) is the perturbation parameter. The source term f and the coeffi-
cient functions a, K are smooth. Moreover, the coefficient functions satisfy a(t) > « and
K(t,s) > K, (t,s) € (2x ) and u is a given constant. Under these assumptions, problem
(4.1)—(4.2) admits a unique solution which exhibits a boundary layer in the neighbourhood
of £ = 0. As indicated earlier, we design, analyse and implement a uniformly convergent
finite difference scheme to solve (4.1)—(4.2). The scheme uses a non-standard finite dif-
ference scheme to solve the differential part of the Volterra integro-differential equation

whilst the Simpson’s rule is used to for the integral part.
The rest of the content of this chapter is organised as follows: Some properties of the

61
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solution are studied in Section 4.2. In Section 4.3, the numerical method is presented,
followed by the stability and the convergence of the scheme in Sections 4.4 and 4.5 respec-
tively. Richardson extrapolation and its analysis are presented in Section 4.6 to improve
the accuracy of the method. Numerical simulations are carried out in Section 4.7, while

conclusion and discussions of the main results are provided in Section 4.8.

4.2 Bounds on the Solution and its Derivatives

Below we present an estimate of the analytical solution to SPVIDE (4.1)-4.2. The deriva-
tives of this solution are also provided. The ideas of Amiraliyev and Sevgin (2006) are

borrowed to establish the proofs of these bounds.

Theorem 4.2.1. Let u(t), be the solution of the continuous problem (4.1)- (4.2). The

following estimate holds

A

lullsoo < C, (4.3)

k() < C (1 +e Fexp <_€O‘t>> L teQ, k=1,2,3,4. (4.4)

Proof. To prove the inequality 4.3, equation (4.1) is written in the standard form as
P(t) = e La(t)u(t) + o/ (t), (4.5)
where

P(t) =1 f(t) — 5_1/0 K(t,s)u(s)ds. (4.6)

Multiplying both sides of equation (4.5) by the integration factor exp(e~'A(t)), and sim-
plifying yields

d

pn (u(t) exp(A(t)&tfl)) = exp(A(t)e )P(t), (4.7)

where A(t) = fg a(k)dk. Integrating equation (4.7), from 0 to t, gives
exp(A(t) e Du(t) — exp(A(0)e 1 )u(0) = /0 exp(A(k)e P (k)dk,
u(t) :/0 P(k)exp(e  [A(k)—A(t)])dr + u(0) exp(—e T A(t)).  (4.8)

Now taking the norm on both sides of equation (4.8), while noticing that K(s,t) >
K, a(t) > a and P(t) is given by equation (4.6), yields

lu()] < |u(0)|exp (—e tat) 47! /0 |f(K)|exp (e 'a(k —t)) d

—g—lf(/ot UO \u(s)\ds)] exp (= alk — 1)) dr. (4.9)
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Simplifying equation (4.9), gives
u®) < u(O)]exp (- / () exp (als — =) di

—fKeXp( ate” /|u (/K exp (e la/ﬁ)d/i> ds

lu(t)] < |u(0)|exp (—5_1at) 47t / |f (k)| exp (a—:_la(/{ —t)) dr

e IK exp at / lu(s) </ exp (s_lom) dﬁ) ds.

Further simplification results in

lu(t)| < |plexp (—E_lOdt) + olefH(l — exp(—e_lat) + Ko (1 - exp(—s_lat)) /S lu(s)|ds,
0

IN

¢
|l + o7 Y| £ + a_ll?/ |u(s)|ds, sinceexp(—e~ at) > 1. (4.10)
0

Employing Gronwall’s inequality on equation (4.10), gives

o) < exp (35¢) (Il + 215l )

and this completes the proof of (4.3).
Now to prove (4.4) for k = 1, we differentiate equation (4.1) to obtain

Q(t) =eV'(t) + a(t)V(t), (4.11)
where the functions V(t) and Q(t) satisfy
V() = u/(t) and

o) = ~dutt) - [ P ulo)do - Kit.ou(t) + 1),

after making use of Leibniz’s rule for differentiation under the integral sign, with V(0) =
u'(0). We show that
£(0) — a(0)u(0)| _ |a(0)|p+[f(0O)+ _ C

"0)] < = <z 4.12
[ (0)] < - - <= (4.12)

provided u and its derivatives are continuous at ¢ = 0. Using the integration factor

technique over equation (4.11), gives

t
V() =V(0)exp(A(t) —e 1) + 7! / Q(v)exp (e (A(v) — A(t))) dv. (4.13)

0
Under the smoothness condition of the source term and the coefficient functions, we have

6_1

/0 QW) exp (e H(AW) — A(t)) dv

<C. (4.14)

From (4.12), (4.13) and (4.14), we obtain
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for k = 1. Now for k = 2, we differentiate equation (4.11) to obtain
G(t) =a®)V'(t) +V"(t). (4.15)
Here
Vi(t)=4"(t) and G(t) = Q'(t) — d (t)V(t).

From (4.11) and (4.12), we have

i) < 12O HORO] QO+ aOWO) € w1

From (4.15), we have
V() =V'(0) exp (~A(t)e™!) +e! /0 G(€) exp (—(A(€) — A(t)=") de.
Since V'(t) = u(t), we obtain
u"(t) = Ce 2exp (—A(t)afl) + é /0 G(&) exp (—(A(&) - A(t))gil) dg.
Since
| o em (~ta - am)=) ae| < c,
0
then we have
W' (t)] < Ce 2 exp (—e'at) + C, (4.17)

which completes the proof for k = 2. A similar argument can be used to obtain the estimate
for k = 3, 4. O

In the next section we construct the numerical scheme to integrate problem (4.1)—(4.2)

numerically.

4.3 Numerical Scheme

In this section, the theory on non-standard finite difference schemes is employed to discre-
tise the differential part and the composite Simpson’s rule is applied on the integral part.
We adopt U; = U(¢;) as the numerical solution of u(t;) = u;. Consider the partitioning of

€, into the discrete form Q7
to=0, t,=1T, t;=1tg+1th, 1= 1(1)71 —1 h=t; —t;_1. (4.18)

The parameters n and h are the total number of sub-divisions and the step size respectively.
problem (4.1)—(4.2) is now transformed into the discrete problem

Ui—Ui—1
57

o
= f, i=1,2,...,n, (4.19)

LrU;

h
+a; Ui + H(ti—1;Ui—1) + 3 (K (ti, ti—1)Ui—1 + K(ti, t;)Uj]

UO = W. (4.20)
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The term H(t;—1;U;—1) and the denominator function ¢;, are given by

(0’

4
ghK(tu ti1)Ui-1,

H(t_1;Ui—1))=
[i/2] 4
Z ghK(ti7t2j—l)U2j—1 +
\ j=1
and

3

¢i = —

a;

L(i—1)/2)]

> ghK(ti,tQj)U%
j=1

().

€
respectively. In matrix notation, the scheme (4.19)—(4.20) takes the form

AU = F,

65
1=1,
1=2,
T> 2
(4.21)

with A as a square lower triangular matrix of size n? and U, F are column vectors of size

n.

The system matrix A and F, have the following entries

€ h .
Ai,i = @—i—ai—l-gKm', 1=1,2,....n,
e h 4h )
Ajio1 = “a +gKii+ ?Ki,i—h =24, ...
e h 2h )
Ajic1 = & + gKi,z‘q + ?Ki,z‘—la i =3,5,...
4h
Aij = 5 Kij,
2h
Ay = FKij,
and
e h
P = fi— <—¢1 + 3K1,0> v
F; = fi7 1=2,3,...,m,

respectively. Next we prove some properties of the discrete problem (4.19)—(4.20) which

ensure the existence of solution of the discrete problem.

4.4 Stability of the Scheme

Some properties of the discrete problem which implies the stability of the scheme in the

form of lemmas are presented in this section.

Lemma 4.4.1. Discrete maximum principle

From the scheme (4.19)—(4.20), LY satisfies a discrete mazimum principle.

Uy >0 and L2V; >0, V¥ i€ [l,n], then ¥; >0, V0 <i<n.

That is, if
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Proof. Suppose ¥, takes its minimum at the index s, 0 < s < n, ¥y = min ¥; and that
eQn
Uy < 0. Then s # 0 and ¥y — Uy_1 < 0. Rewriting the scheme (4.19) as

[:?UZ = .AUZ — BUi_l, 1 < ) S n,

where the A > 0 and B > 0 and are given by,

h h
A= ta+ L [K(tt)], B=——+ o [K(tti1)] + H(tio1; Uir).
Qbi 3 qbl 3
Now on the domain (i = 1,,...,n), we have
LIV, = AV, —BU, 4
= AU, — BU, + BY, — BT,
= (A-B)¥s+ B(¥s—V,_1) <0, provided A — B > 0.
This is a contradiction and therefore W; > 0 for all 0 < i < n. ]

The stability of the scheme (4.19)—-(4.20) follows from Lemma 4.4.1.

Lemma 4.4.2. Let u; be the solution of the discrete problem (4.19)-(4.20). Then it sat-
isfies the estimate

| < -1 Tl
lug| < [p] + Orgiagﬁlﬁsuz\

Proof. Consider the smooth functions \Ilgt, given by
‘lfzi =z + uy,

where z takes the form

1 n
il + o max | Lo

For i = 0, we have
+ _ 1
Ve = |ul+ Eogignmaxwgud £ ug > 0,

and that for i > 1, we have
Lo0E = A(z+w) — Bz +uim1)

== (.A - B)Z + .Aul — Bui,l
(A= B)z =+ Llu;

1 n
(A-B) Iul+alrg%>§llﬁguil =+ fi

> 0.

From Lemma 4.4.1, \II;IE >0, V0 <1 <n, as required. O
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4.5 Error Estimate

Here, the scheme is analysed for convergence.

Theorem 4.5.1. Let u; be the analytical solution and U; be the numerical solution. Then

the error is of the form

lu; — U;| < Ch,

where C' is a constant which is not constrained by & and h.

Proof. Below the error associated with the discretisation process is estimated as follows:

L2(w —U;) = LIui— LIU; = LI — fi,

U; — Uj h
= <€Z¢'21+ ;U +§ [K(ti, tiz1)ui—1 + K (ti, ti)ud + H(ti—1; Uil))
1

t
- <5u; + a;u; +/ K(t, s)u(s)ds> ,
0

- 5[<W>—u§]+[H(ti_1;Ui_1)— ti_lK(ti,s)u(s)ds]

0
h ti
T3 (K (ti, ti1)ui—1 + K (L, ts)us) — K(t;, s)u(s)ds|,
ti—1
1 a ! h‘2 1/ /
t; i—1 tioy
+C' | h[ui—1 + w) —/ u(s)ds| + +C hZ[Uj +uj_q] — / u(s)ds
ti—1 j=1 0

Notice that we have used Taylor series of the terms ¢; and u;_1. Simplifying gives
L7 (s — U3)| < ’(—%u - ‘; ) ht & ”hQ‘ + Chu; — Ch2u, + ... + Chug — Ch2u, + ..
From Theorem 4.2.1 and noticing that the exponential terms go to zero yields
|L2 (u; — U;)| < Ch.
Now let R; be a mesh function defined by

R;=Ch, 0<i<n.

Notice that Rg = Ch and

R Rz 1
bi

= aR;i+ H(ti—1;Ri—1) +

LIR;

h
+a;Ri+ H(ti—1;Ri—1) + 3 [K (i ti—1)Ri—1 + K(ti, t;)R)
h
3 [K(titi1)Ri—1 + K (ti, ti) R .

Suppose H; is also another function which takes the form

Hi = Ri - |’LLZ — U1|
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At t =0, we have
H0=R0—|UQ—U0‘:C]1>07
Further on (0, 7] we have
h
= aR;i+ H(ti—1;Ri—1) + 3 (K (ti, tic1)Ri1 + K (ti, ti)Ri] — L2 |u; — Uy
Since £2]] < |£2]1]], we get
h
LIH; = aiRi+H(ti—1;Ri—1) + 3 (K (i, tim1)Ri—1 + K (ti, t)Ri] — | L |wi — Us|
h
= a;R; + H(ti_l; Ri_l) + g [K(ti, ti—l)Ri—l + K(ti, tl)'RZ] —Ch > 0.

From Lemma 4.4.1,
HiZRi—‘uZ‘—Ui‘ ZO,

and hence
lui — Us| < Ry,

which leads to

4.6 Richardson Extrapolation

In this section, we employ Richardson extrapolation to improve the accuracy and accelerate
the convergence of the numerical method. Suppose w, is the mesh function in 4.18 and
Ui is the numerical solution obtained via the mesh function ws, by halving h. Now from

Theorem 4.5.1 we have

i —Ui| < h+ R, (4.22)
~ h
\ui — Uz’ < 5 + Rsy,. (4.23)

Here R, and Rs, are the errors from the mesh functions w, and ws, respectively. A
simple subtraction of the inequalities (4.23) from (4.22) and further simplification yields

the extrapolation formula
U; = 2U; — U;. (4.24)

Theorem 4.6.1. The error associated with the Richardson extrapolation satisfies the es-

timate

\ui —Z/{z‘ S ChQ,

where C is not constrained by €.
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Proof. Now the error after extrapolation is estimated as follows:

U — Uj— . h - N N
LI (u; —U;) =2 K&ud:“ + aiui‘{‘g[[{(ti,tifl)uifl‘F K (t;,t;)u;] +H (ti—1, uzl))

- (ga; + g + /0 t K(t, s)u(s)ds)] — L(ui — Uy).

Appropriate Taylor series expansions and further simplifications results into all the terms

with the coefficient h cancelling out. Thus we have

L2 u; —U;) = %u;'h2+...—CughQ—i—...—Cu;hz—i—...

Application of Theorem 4.2.1, yields
|L2(u; — Uy)| < Ch2.

From Lemma 4.4.1 we obtain
lu; — U;| < Ch?.

To illustrate the above scheme, we apply the method on test examples in the next section.

4.7 Numerical Results

Here, we perform simulations with two test problems to attest to the theoretical results. For
each test problem, the maximum error and the rate of convergence will be computed and
presented by tables. Each table will comprise of both the numerical rate of convergence
and the errors. The first column of the table will have the values of the perturbation
parameter changing whilst the varying of the number of sub-intervals will be seen in the

first row. The formulae
E., = max |u; — U;| and Fz., = max |u; — U],
0<i<1 0<i<1

will be used to calculate the maximum point wise errors before and after extrapolation

respectively. Also, we employ

Ecn > Ex.p
r = log ( : and rx = log : 4.25
2 Es,2n ’ 2 Ewe,Qn ( )
to find the rates of convergence. Further, to evaluate the e-uniform maximum errors we
employ
E= E d EFx = E 4.26
ax |Een| and Bz = max |Ezep| (4.26)

with the corresponding e-uniform rates of convergence obtained using

R = max |r|, and Rzr = max |rz|. (4.27)
0<e<1 0<e<1
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Example 4.7.1. Amiraliyev and Sevgin (2006) Consider the SPVIDE

£ = ed(t) +ul) /0 su(s)ds, t € (0,1]

—1 —t
f(t) = 10e® +exp <> (2 + 9¢ + et + 11t + %) exp(—t) — exp <> 10(et + £2)
5 5
+5t2 — 2,
w(0) = 10,

along with the analytical solution u(t) =10 — (10 4 t) exp(—t) + 10exp (Z4).
Example 4.7.2. Zhongdi and Lifeng (2006) Consider the problem
t
St + (4 Dult) [ @+ Suls)ds = Fle), te 0.1
0

f(t) = exp(—t/e)(t —2te +€?) + ecost — 2 + tsint + 2sint +t — 2t cost + et,
u(0) = 1.

The analytical solution takes the form

u(t) = sint + exp(—t/e).
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Table 4.1: Maximum point wise error and rate of convergence for Example 4.7.2 before

extrapolation.

€ n=32 64 128 256 512 1024 2048

1073 7.43E-03 3.62E-03 1.68E-03 9.24E-04 6.90E-04 4.21E-04 2.30E-04
1.0366 1.1080 0.8633 0.4206 0.7137 0.8707

1074 7.69E-03 3.88E-03 1.94E-03 9.58E-04 4.65E-04 2.18E-04 9.65E-05
0.9864 1.0016 1.0171 1.0417 1.0908 1.1796

1075  7.72E-03 3.91E-03 1.96E-03 9.84E-04 4.91E-04 2.44E-04 1.21E-04
0.9816 0.9920 0.9977 1.0020 1.0074 1.0166 ’

1076 7.72E-03 3.91E-03 1.97E-03 9.87E-04 4.94E-04 2.47E-04 1.23E-04
0.9811 0.9911 0.9958 0.9982 0.9998 1.0011

1078  7.72E-03 3.91E-03 1.97E-03 9.87E-04 4.94E-04 2.47E-04 1.23E-04
0.9811 0.9911 0.9958 0.9982 0.9998 1.0011

10710 7.72E-03 3.91E-03 1.97E-03 9.87E-04 4.94E-04 247E-04 1.24E-04
0.9811 0.9910  0.9956  0.9978  0.9989 0.9995

E  T7.69E-03 3.91E-03 1.97E-03 9.87E-04 4.94E-04 2.47E-04 2.30E-04

R 1.0366 1.1080 1.0171 1.0890 1.2854 1.7924

Table 4.2: Maximum point wise error and rate of convergence for Example 4.7.2 after

extrapolation.

€ n=32 64 128 256 012 1024 2048

1072 3.40E-05 8.45E-06 2.10E-06 5.20E-07 1.25E-07 2.70E-08 9.99E-09
2.0079 2.0069 2.0145 2.0521 2.2153 1.4356

107%  3.40E-05 8.46E-06 2.11E-06 5.26E-07 1.31E-07 3.28E-08 8.16E-09
2.0072 2.0038 2.0020 2.0014 2.0025 2.0083

1076 3.40E-05 8.46E-06 2.11E-06 5.26E-07 1.32E-07 3.29E-08 8.22E-09
2.0071 2.0037 2.0019 2.0009 2.0005 2.0003

1078 3.40E-05 8.46E-06 2.11E-06 5.26E-07 1.32E-07 3.29E-08 8.22E-09
2.0071 2.0037 2.0019 2.0009 2.0005 2.0002

10718 3.40E-05 8.46E-06 2.11E-06 5.26E-07 1.32E-07 3.29E-08 8.22E-09
2.0071 2.0037 2.0019 2.0009 2.0005 2.0002

10720 3.40E-05 8.46E-06 2.11E-06 5.26E-07 1.32E-07 3.29E-08 8.22E-09
2.0071 2.0037 2.0019 2.0009 2.0005 2.0002

Exr  340E-05 8.46E-06 2.11E-06 5.26E-07 1.32E-07 3.29E-08 8.22E-09

Rz 2.0079 2.0069 2.0145 2.0521 2.2153 2.0083
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Table 4.3: Maximum point wise error and rate of convergence for Example 4.7.1 before

extrapolation.

€ n=32 64 128 256 512 1024 2048

1073 5.32E-02 2.63E-02 1.24E-02 8.22E-03 6.05E-03 3.66E-03 2.00E-03
1.0153 1.0821 0.5963 0.4422 0.7237 0.8700

107%  547E-02 2.79E-02 1.40E-02 6.95E-03 3.40E-03 1.61E-03 8.66E-04
0.9736 0.9938 1.0104 1.0327 1.0739 0.8982

1076 549E-02 2.80E-02 1.42E-02 7.12E-03 3.57E-03 1.79E-03 8.93E-04
0.9692 0.9850 0.9927 0.9966 0.9989 1.0005

1078  549E-02 2.80E-02 1.42E-02 7.12E-03 3.57E-03 1.79E-03 8.94E-04
0.9692 0.9849 0.9925 0.9963 0.9982 0.9991

0.9692 0.9849 0.9925 0.9963 0.9981 0.9991

10718 5.49E-02 2.80E-02 1.42E-02 7.12E-03 3.57E-03 1.79E-03 8.94E-04
0.9692 0.9849 0.9925 0.9963 0.9981 0.9991

10720 549E-02 2.80E-02 1.42E-02 7.12E-03 3.57E-03 1.79E-03 8.94E-04
0.9692 0.9849 0.9925 0.9963 0.9981 0.9991

E  549E-02 2.80E-02 1.42E-02 8.22E-03 6.05E-03 3.66E-03 2.00E-03

R 0.9692 1.0821 0.9927 1.0327 1.0739 1.0005

Table 4.4: Maximum point wise error and rate of convergence for Example 4.7.1 after

extrapolation.

€ n=32 64 128 256 012 1024 2048

1072 2.99E-04 7.47E-05 1.86E-05 4.64E-06 1.14E-06 2.70E-07 8.99E-08
2.0011 2.0016 2.0057 2.0222 2.0835 1.5846

107%  2.99E-04 7.47E-05 1.87E-05 4.67E-06 1.17E-06 2.91E-07 7.27E-08
2.0008 2.0002 2.0001 2.0002 2.0009 2.0036

1076 2.99E-04 7.47E-05 1.87E-05 4.67E-06 1.17E-06 2.92E-07 7.29E-08
2.0008 2.0002 2.0001 2.0000 2.0000 2.0000

1078  2.99E-04 7.47E-05 1.87E-05 4.67E-06 1.17E-06 2.92E-07 7.29E-08
2.0008 2.0002 2.0001 2.0000 2.0000 2.0000

1078 2.99E-04 7.47E-05 1.87E-05 4.67E-06 1.17E-06 2.92E-07 7.29E-08
2.0008 2.0002 2.0001 2.0000 2.0000 2.0000

1072 2.99E-04 7.47E-05 1.87E-05 4.67E-06 1.17E-06 2.92E-07 7.29E-08
2.0008 2.0002 2.0001 2.0000 2.0000 2.0000

Ex  299E-04 7.47E-05 1.87E-05 4.67E-06 1.17E-06 2.92E-07 8.99E-08

Rz 2.0011 2.0016 2.0057 2.0222 2.0835 2.0036




CHAPTER 4.

73

Table 4.5: Comparison of numerical results of Example 4.7.1 by the proposed scheme and

the scheme in Amiraliyev and Sevgin (2006) before extrapolation.

Scheme n=16 32 64 128
Maximum Proposed Scheme 1.05E-01 5.49E-02 2.80E-02 1.42E-02
errors Amiraliyev and Sevgin (2006) 2.61E-01 1.29E-01 6.06E-02 2.60E-02
Orders of Proposed scheme 0.94 0.97 0.99
Convergence | Amiraliyev and Sevgin (2006) 1.06 1.11 1.23

Table 4.6: Comparison of numerical results of Example 4.7.1 by the proposed scheme and

the scheme in Amiraliyev and Sevgin (2006) after extrapolation.

Scheme n—16 32 64 128
Maximum Proposed Scheme 1.20E-03 2.99E-04 7.47E-05 1.87E-05
€errors Amiraliyev and Sevgin (2006) 2.61E-01 1.29E-01 6.06E-02 2.60E-02
Orders of Proposed scheme 2.0 2.0 2.0
Convergence | Amiraliyev and Sevgin (2006) 1.06 1.11 1.23
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Figure 4.1: Plot of the exact, numerical solution and the error of Example 4.7.2 for n = 4

and e = 10~%4,
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Figure 4.2: Plot of the exact, numerical solution and the error of Example 4.7.1 for n = 128
and e = 10724

4.8 Conclusion

A numerical method was proposed to solve a singularly perturbed Voltera integro-differential
equation of first order. The method employed the non-standard finite difference scheme
and the composite Simpson’s rule to convert the continuous singularly perturbed Volterra
integro-differential equation into systems of algebraic equations. Stability of the scheme
was studied and a first order accuracy was obtained from the convergence analysis. Using
Richardson extrapolation technique, the accuracy of the method was improved to a second
order. Numerical simulations which were carried out validated the theoretical findings be-
fore and after extrapolation. Moreover, our numerical results were also compared to those
in Amiraliyev and Sevgin (2006) and the comparison revealed that their scheme converges
faster than the proposed scheme before extrapolation while vice versa occurred after ex-
trapolation. Figures 4.1-4.2 displayed the numerical, exact and the error of Examples 4.7.2
and 4.7.1 respectively. As shown from the graph, the errors between the numerical solu-
tions and the exact solutions are practically zero which indicates that there is no difference
between the numerical solutions and the exact solutions. In the next chapter, the ideas
used to solve the differential part of problem (4.1)—(4.2) is employed along with the Crank
Nicolson finite difference scheme to solve a parabolic convection diffusion problem with

degenerate coeflicients by the Rothe’s method.



Chapter 5

A Second Order Fitted Operator
Finite Difference Scheme for
Singularly Perturbed Degenerate

Parabolic Problem

5.1 Introduction

This chapter presents the study of a singularly perturbed parabolic problem with degen-
erate coefficient. The solution of this problem is characterised by boundary layer in the
neighbourhood of x = 0. Thus to solve this problem, we construct a numerical method
based on the Crank Nicolson finite difference scheme and a fitted operator finite difference
scheme via the Rothe’s method. Notice that the fitted operator scheme we propose here
is based on a midpoint scheme. A second order accuracy independent of the perturbation

parameter is established for both the time and the space variables.

Consider the singularly perturbed degenerate parabolic convection diffusion problem

Lou(x,t) = f(x,t), (x,t) €Q, (5.1)

subject to the boundary and the initial condition

uw(0,t) =no(t), u(l,t) =mn(t), t€[0,T], u(z,t)=p(x), €. (5.2)

The differential operator L. is given by

0 0? 0
;Cg——&‘F&@ %—b(l',t)

We assume the source term f(z,t) and the coefficient functions a(z), b(x,t) are smooth

+ a(z)

and bounded. Also, the coefficient functions satisfy
a(x) = ap(x)2?, ap(x) >a >0, p>1, b(z,t) > 3> 0.

75
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The perturbation parameter ¢ is such that 0 < ¢ << 1. Problems of type (5.1)—(5.2) are
known as singularly perturbed turning point problem since the coefficient of the convective
term vanishes at x = 0 and subsequently, the point x = 0 is the turning point. Depending
on the value of p we can have either a simple turning point (p = 1) or a multiple point
(p > 1). Setting € = 0 in problem (5.1)—(5.2) yields the reduced problem

_(U’O)t<mv t) + CL(.Z')(Uo)m(l', t) - b($, t)(UO)(wv t) = f(.%', t)v (5'3)

which is first order hyperbolic problem along with the initial and boundary conditions

u(0,t) = no(t), u(l,t) =mt), t€[0,T], u(x,0)=p(x), v Q. (5.4)
Evidently, solving the reduced problem (5.3)—(5.4) will require only one boundary condition
and thus, one of the boundary conditions will be underutilized leading to a boundary layer
in that neighborhood. Notice that the convective term is positive throughout the domain
Q) therefore the boundary layer will occur in the neighborhood of x = 0. The width of that

layer takes the form O(4/¢), which is similar to that of a reaction diffusion problem.

The content of the rest of the chapter is as follows: In Section 5.2, some theoretical results
are presented. The discretisation of the continuous problem in time by the Crank Nicolson
finite difference scheme and its convergence are presented in Section 5.3. Section 5.4
focuses on the spatial discretisation which uses a fitted operator finite difference scheme
based on the midpoint rule. In Section 5.5, the stability of the scheme is presented and
then analysed for convergence in Section 5.6. In Section 5.7 numerical experiments are
conducted to validate the theoretical findings whilst a summary of the main result is

presented in Section 5.8 .

5.2 Bounds on the Solution and its Derivatives

In this section, we estimate the solution of problem (5.1)—(5.2) by providing the bounds of
the solution and its partial derivatives. To prove these bounds, first some lemmas which
will be needed in this proof will be provided. The proofs of the lemmas in this section
follow the lines of the proofs in Majumdar and Natesan (2019); Ng-Stynes et al. (1988).

Lemma 5.2.1. Continuous minimum principle
Suppose W(x,t) is a smooth functions which satisfies ¥(x,0) >0, ¥(0,t) >0, ¥(1,¢) >0
and L.V (z,t) <0,V (x,t) € Q. Then ¥(z,t) >0,V (z,t) € Q.

Proof. Let (z*,t*) € Q, such that

U(z*,t*) = min_ VY(x,t) and ¥(z*,t*) <O0.
(zt)€Q

It is clear that (z*,t*) € Q). At the point (z*,t*) the operator £. on ¥(z*,t*) becomes

LoU(a", 1) = — Wy (2%, %) + W (2%, 1) + ala™) Wy (o™, ) — b(z*, )T (2", ).
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Since Vg (x*,t*) > 0 and W, (z*,t*) = Uy (2*,t*) = 0, we obtain L.V (z*,t*) > 0, which is
a contradiction. Therefore, ¥(z, ) >0, V (z,t) € Q, which completes the proof. O

Lemma 5.2.2. (Stability estimate)

Suppose u(x,t) is the solution of problem (5.1)-(5.2). Then the following estimate holds

[u(z, t)] < [B7HI£]] + max(le(@)], lno(t)], In (D])] -

Proof. Consider the smooth functions ¥, by

U (2, t) = [B7H|f] +max(lp(@)], Ino()], Im (8)])] = u(z, t).

Att=0,
UF(2,0) = [B7YIfI] + max(le ()], [n0(0)], [ (0)]] + u(z, 0),
=[BT+ max(le ()], [mo(0)], [m (0)]] + ¢ (z) > 0.
At x € 092,
UE0,8) =[BT+ max(le(0)], o ()], Im (£)]] £ u(0,1),
UE0,8) =[BT+ max(le(0)], [no (8], Im (£)]] =+ mo(t)
V(L) =[BT+ max(le(D)], o8], Im (8] £ (1, ),
V(L) =[BT+ max(lp(D)], o (0], m (8] £ m (¢

Further on the the domain Q, we have
LUE(x,t) = —UF(x,t)+ eV (2,t) +
= —max(|no(t)], [m )] +ele” )
X (B + max(fe ()], no )
= —max(|no(t)], [m@)]) +ele” )
X (BN + max(fe ()], ()] [m (1))
(
)
(2

a(z)UE(z,t) — bz, t)UF(x, t)
()] + a(@)¢ ()] — b, 1)
(O ) = Lou(z, 1),
()] + @) ()] — bl 1)
(t ) f(o.1),
b(x,t)
= 1) = ")~ b, ) max( o) (o), o 0]
— max( ()] 1, () + el ()] + a@)¢ (@),

= 10 = LED1 1) = b))l (o) b 0]
— max(b ()] 17 () <0,

provided ¢*(z) =0, k > 1. From Lemma 5.2.1, it follows that U*(z,t) >0, V (2,t) € Q
and this yields the result. O

To estimate the bounds of the partial derivatives we follow the ideas of Kellogg and Tsan

(1978); Vulanovi¢ and Farrell (1993). Now we fix ¢ and let g(x,t) be a function such that
1g%(,1)] < C(1 4 /% exp(—ps)), 1 <i < 6, s = \/q+/c and satisfies the problem

Lou(z,t) = g(x,t),  (z,1) €Q, (5.5)

w(0,8) = mo(t),  u(l,t) =m(t). (5.6)
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Now for a fixed ¢t € [0,T], let ¢;(x,t) be given by
qi(z,t) = b(z,t) —id (z), x€Q, 1<i<6,

with b(0,t) > ap(0). Then ¢;(0,¢) > 0, follows for a fixed ¢ € [0,T] and there exist a point
0 € Q which does not dependent on ¢, such that

gi(xz,t) >q. >0, 1<i<6, xe€]l0,6). (5.7)
Lemma 5.2.3. The solution u(z,t) of problem (5.1)~(5.2) satisfies the estimate
lug(z,t)| < CF, for all (x,t) € Q.
Proof. The proof of this Lemma is similar to that of Lemma 2.2.4 in Chapter 2. O
Lemma 5.2.4. Let u(x,t) be the solution of problem (5.5)—(5.6), then it satisfies
ug(x,t)] < C(14 e Y2 exp(—pex)), for all (z,t) € Q.
Proof. To prove this lemma, the domain (2 is divided into the sub-domain [0, 6y) and [, 1]
so that the bounds in each domain can be estimated separately.

Let £1 be an operator given by

Liu = Lyu+1d(2)u=eu” + alz)u — bz, t)u+ 1d' (z)u
!/

= eu” +a(x)u — q1(x, t)u,

where £, = L. — % and ¢i(z,t) = b(z,t) — 1d/(z). Now let p;(x,t) be a barrier function
given by
pi(x,t) = C1(1+ e~ exp(—px)), € 1[0,60), 1 <i <6,

where p, = \/m Thus at 7 = 1, we have
pr(z,t) = Cr(1+ /% exp(— ).
At x =0 and z = 0; € [0,6)), we have
p1(0,8) = C1(1+e72),  pi(01,t) = C1(1 + e /2 exp(—pub1)), (5.8)
respectively. Further on the domain (0, 6;), we obtain

Lipi(w,t) = eC\(—p)’e? exp(—pw) + a(z)Cr (=) /? exp(—pr)
—q1 (2, 1)C1 (1 + e 2 exp(—pz))
= C1[—qi(@,t) + e P (a0 + 6. — al@) (0.) ) exp(—p2))

< -0 [ql(x,t)—i—e_l/Q(ql(:U,t)—q*)exp(—u*:c)) . (5.9)

Consider the first derivative of the solution of problem (5.5) in space, that is uz(z,t), in

the domain [0,6p). At = 0, we rewrite equation (5.5) in the form

gz (x,t) + (a(z)u(z, 1))y — (az(x) + b(z, t))u(z, t) = g(x,t) + w(z, ),
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and integrate from 0 to the point z*, which satisfies

ug(a* 1) = HVE tz/g w08 e 0,va), (5.10)
to obtain
euz(0,t) = eug (™, t) + a(x™)u(z™, t) — /(;D g1(x, t)dz, (5.11)

where g1(x,t) = g(x,t) + ug(x, t) + (az(z) + b(x, t))u(z, t) and satisfies the bound
|91(,t)| < Coe™ /2. Further simplification of equation (5.11) yields
uzy(0,t) = e M2 4 Oge7t — Cue e 12 < Cye™1/2
lug(0,8)] < Cse /2 (5.12)

At x =6, € (0,6p), from the mean value theorem we have

u(Bo,t) — u(0,t)

ug(01,t) = % .
It follows that
[us(61,8)] < 65 (90, 1)][[u(0, 1)) = Ce. (5.13)
Now the operator £ on ug(z,t) yields
Liug(z,t) = Lapug + ld' (2)uy = ctgrr + a(2)uge — q1 (2, t)uy

= EUgyy + a(T)Ugy — b(x, t)us + a' (2)uy

(EUzz + a()uy — bz, )u)y — ' (2)ug + by(x, t)u + ' (z)u,
gu(x,t) + bz, t)u
|Lrug(z,t)] < Co(14 e 2 exp(—pz)). (5.14)

Suppose H(z,t) is a function which satisfies H(x,t) = p(z,t) — |ugy(z,t)|, so that we have

H(O0,t) = p(0,t) — |uz(0,7)]

= 01(1 + 6_1/2) — 056_1/2 >0
H(Or,t) = p(01,t) — |ug(61,1)]

= Ci(1+e Y exp(—p.by)) — Cs > 0,

at = 0 and = = 61, respectively. The operator £1 on H(x,t) yields

LiH(z,t) = Lip(z,t) — Li|ug(z,t)]
= —C [ql (z,t) + " (q(@,t) — qx) exp(—u*w))] — Cu(1+ e 2 exp(—paz))
< 0, (5.15)

where the estimate L.|x| < |Lc|x||, has been used. From the minimum principle,

pi(x,t) — Jug(z,t)| >0 Vael0,6,] and a fixed t € [0,T].
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Therefore |ug(z,t)| < C(1 + /2 exp(—psx)). To estimate the solution in the domain

[0o, 1], we rewrite equation (5.1) as
EUgzg (2, 1) + a(x)ug(z,t) = hi(x,t),

where hj(x,t) satisfies hy(x,t) = f(x,t) + b(z, )u(z, t) + u(z, t). Let Az fe t)dt be

the integration factor so that we have

exp(e T A(2) ) uge + e ta(z) exp(e TA(x))uy = e Lexp(e L A(z)) b (z, 1),

% <exp( L A(z ))ZZ) = e lexple 'A(z))hi (2, ). (5.16)

Integrating (5.16) from 6; to x yields
exp(e TA(z))ug (2, t) — exp(e " A(01))ug(61,t) = /: hi(7,t) exp(e L A(y))dy.
1
Further simplification yields
ug(z,t) = exp(e 1 (A(01) — A(x))ug(61,1) + 21 (2, 1), (5.17)
where

Aot == [ ot exp(e (A0) - A@))dy

01
and is bounded by a constant. From (5.13), Equation (5.17) now takes the form

[ug (2, 1)] < Col exp(e™ (A(61))| exp(—e ™ A(@))| + |z1(2, 1) = C
A combination of these bounds in each sub-domain proves the Lemma. O
Lemma 5.2.5. The solution u(z,t) of problem (5.1)~(5.2) satisfies the estimate
lug(x,t)| < C3, (2,t) € Q.
Proof. The lines in this proof follows that of the Lemma 2.2.6 in Chapter 2. O
Lemma 5.2.6. Let u(x,t) be the solution of problem (5.5)—(5.6), then it satisfies

g (2, 1)] < C(1+ 2 L exp(—pa), (2,1) € Q.

Proof. The proof of this Lemma follows the same lines as in the proof of Lemma 5.2.4. We

define the operator Lo by

Lou = Lyu+2d(z)u=cu’ +alx)u — bz, t)u+ 2d (z)u,
!/

= eu’ +a(z)u — gz, t)u. (5.18)

Now let pa(z,t) be a barrier function given by
pa(x,t) = Co(1 + e exp(—pz)), € [0,0p).
At x =0 and =03 € [0,6)), we have

pg(o,t) = 02(1 + 6_1), p2(92,t) = 02(1 + et eXp(—[L*HQ)). (5.19)



CHAPTER 5.

On the domain (0, 6;), we get

Lopa(z,t) = eCo(—p)’e™ " exp(—pa) + a(x)Ca(—ps)e ™" exp(—pu)

—ga(2,8)Ca(1 4 &~ ! exp(—pa)),

)
= Co|~aa@t) — = aale,t) - 0. +al@)(@.0) ) exp(—p.a))
< Oy [qa(x,t) + e (qa(, ) — gu) exp(—p))] -

81

(5.20)

Consider the second derivative of the solution of equation (5.5) in space, that is u.(z,t),

in the domain [0, 6y). At = = 0, we obtain

uxx(oa t) = 57192(117 t),

where go(z,t) = g?(x,t) + us(x, t) + b(x, t)u(z,t) and satisfies the bound

|g2(z,t)] < Ce™t. Further simplification of equation (5.21) yields
’umm(oat)’ < 5_1(06_1) = 075_2-

At x =0y € (0,00), we let v(z,t) be a function given by

M%ﬂ:u<m+?ﬁ>—u@jL

where z € [0, %0] , [O, %0] C [0,60] and t is fixed in [0, T]. Clearly,

(%) a0 (%) wa w00 (%) o

Thus

2

0o

From the mean value theorem, there exist some point 6; € (0, 3) such

v (%, t) — (0,
v (01,t) = (2 ;)0/2 (0 t)j

u(fo,t) — 2u (%0 t) + u(0,1)

o(2) a0) = a2 (%00) 400

00/2

and

v<%>—v@w = b;“%@ﬁg

_ b;“<w<m+b;a>—wwﬁ).

From (5.23), (5.24) can be written as

uwm@—m4%¢)+man

Uy <91 + 020,t) - um(‘glyt) =

0o/2

(5.21)

(5.22)

(5.23)

(5.24)

(5.25)

(5.26)
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Again we apply the mean value theorem for u, over [«91, 01 + %0} C [0, 6p]. Thus for some

0y € (01,01 + %0) , we have

Uy (91 + %,t) — ugz(61,1)

uzz(027 t) = 90/2 5

which implies
0 )
M@Hém>: %m@@+%@@.

Substituting (5.27) into (5.26) and further simplification result in

Upr(02,1) = 40572 [u(@o,t) —2u (92%) + u(O,t)} :

which yields

P

0
uwmﬂ—2u<;J>+u@J4.
It follows that

g (B,)] < 4652 [|u<0o,t>r+2

Now the operator Lo on ug,(z,t) yields

Lotze(,t) = LyUge + 20/ (2)Uzy = EUzzae + 0(2)Usze — G2(2, 1)Uz,
= EUzzae + 0(2)Usza — (T, t)Uge + 20 (2)Uge,
= (eUgz + a(@)uy — b(z, 1)) ze — 20’ (2)Ugy + 2by (2, ) Uy
= Gax(z,t) + 20 (x, t)uy — byyu.

Taking the norm yields

Lotz (2,t)] < Cu(l+e™" exp(—pa)).

u<?¢)%|%&ﬂ@:

(5.27)

(5.28)

Cs.

— bypt + 20’ () Ugg,

(5.29)

Suppose H(z,t) is a function which satisfies H(z,t) = p(x,t) — |ugzz(x, )|, so that we have

H(0,t) = p(0,t) — |uz(0,1)]
= Co(l4+e ) —Cre7?2>0

and

H(02,t) = p(01,1) — |uzz(62,1)]
= Cy(1+e " exp(—pba)) — Cs > 0,

at x = 0 and x = 6, respectively, provided Cy greater than C» and Cg. The operator Lo

on H(z,t) yields

LQH(xat) = £2p(x7t)_£2|ux(x7t)|

= —Cy [qa(z,t) + e Hqa(z,t) — qu) exp(—pz))| — Co(1 + 7" exp(—paz)),

< 0.

(5.30)
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The minimum principle gives
pa(x,t) — |uge(z,t)] >0, Vael0,6:] and a fixed t € [0,T].

Therefore |ug,(x,t)] < C(1+e 1 exp(—puz)). The estimate of the second spatial derivative

in the domain [0y, 1] is similar to that of the first derivative. O

Theorem 5.2.1. The solution and its partial derivatives are such that,

0" u(z,t)
Dzt ot

' <C(l+ePexp(—px),  (2,1) €Q,

where ;1 = \/qs/e and i and j are non-negative integers which satisfy 0 < i+ j < 6.

Proof. The proof of this Theorem for 0 < i+ j < 2, follows from the Lemmas 5.2.2, 5.2.3,
5.2.4, 5.2.5. The proof of the higher order derivatives, that is 2 < i+j < 6, can be obtained

analogously. O

5.3 Time Discretisation

Here we transform problem (5.1)—(5.2) to a boundary value problem by discretising in
time, whilst leaving the spatial domain continuous. The discretisation in time via the
Crank Nicolson finite difference scheme on a uniform mesh yields the following semi-discrete

boundary value problems

u(z,0) = ¢(z), r e, (5.31)
Wkt ok
Liu(@,tpyry2) = QT Sz (T, tpq1/2) + a(T)ua (T, tpy1)2)
—=b(@, tpr1/2)w(, tey1y2) = F(@ trga/2), (5.32)
k=0,1,2,..,m,

along with the boundary conditions
w(0,thg1) = Mo(tes1), w(l,thgr) = n1(tpsr)- (5.33)
The notation Z(x,tj11/2) is given by

Z(x,t + Z(x,t
Z(x, tgt12) = (@ busn) + Zo )

2
The scheme (5.31)—(5.33) is rewritten as
u(z,0) = (), x € Q, (5.34)
Lo ) = Sk ) + Y (@) - (@)t (@) = gl ). (539

uFH0) = mo(trer), w*TH(L) = mi(tesa), (5.36)
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where
o, 1) = S, tgaje) — () — “Pub () — e (a),
d(x) = (1/At + b(@, tg41)/2),
and

e(a) = (1/A8) = b(a, tre)/2,

or the scheme (5.31)-(5.33) is rewritten as

u(z,0) =¢(z), weQ, (5.37)
£t (@) = S )+ 2O ) e (@) = gl ti). (5.39)
uFTH0) = no(tegr), wTH(1) = mi(trs), (5.39)
where At At
00 thr) = St ge) — oy (2) — ¥k @) — plau )
c(z) =1+ At(b(z, tr41)/2),
and

p(x) =1 — Atb(z, ti1)/2.

Lemma 5.3.1. Semi-discrete minimum principle
Let U (z) € CH(Q). If UFl(z) > 0, Vo € 00 and LIV (z) < 0, for x € Q then,
Urtl(z) >0, Vo e Q.

Proof. Suppose there exist z* € Q such that

\I;k+1(m*) — 31618 \I,k+1(x) < 0.

It is evident that 2* # 0, nor 1 but * € ). Now applying the differential operator £* on
Tk gives

£t o) = S ) 4 ST gk (o) ey ),

Notice that Uk+1(z*) > 0, and WEt!(2*) =0, L2*Uk+1(z*) > 0, which is a contradic-
tion. Thus \IlkH(a:) >0, V€, as required. O

5.3.1 Error Estimate

In this section, we analyse the time discretisation process for convergence.

Lemma 5.3.2. The local truncation error of the time semi-discretisation satisfies

e+ < (AL, (5.40)
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Proof. The local truncation error of the time semi-discetization method is given by

P =z, tyyr) — Wz, thy), (5.41)

where @1 is the computed solution of

W(z,0)=p(x), xEeEQ, (5.42)

AL @)l (@) — e@)a (@) = 9@ ther),  (543)

At
Lot (z) = —ea () + 5

2 xrx

A 0) = no(trrr), @F1(1) = m(tesa), (5.44)
where
olatn) = 8¢ (1ot  §ikate) — "5k - )it ) )
o) = (14 b, tir)/2),
and

p(x) = (1 = b(x, te11)/2).
Truncated Taylor series expansions of u(z,tx+1) and u(x, tx) take the form

2

At At
'LL(.T, tk—i—l) = u(m, tk+1/2) + 7'&75(%, tk+1/2) + ?utt(x, tk+1/2) + O(At)s (545)

and
2

At At
u(z, ty) = u(x, tk+1/2)—7'LLt(fE, tkH/Q)—i—Tutt(x, tht1/2) + O(At)3, (5.46)

respectively. From Equations (5.45) and (5.46), we have

U(CL‘, tk-i-l) - ’LL(ZL‘, tk)

X = w(x, typ1y0) + O((AL)?),

= —Upa (T, tpy1/2) — (@)U (T, thy o) + c(@)u(, tyyr /o)
+9(x, trr1y2) + O(AL). (5.47)

Further simplification yields

At At
Ez*uk—i-l(x) = 7€uk+1($)+7

5 Ellag a(z)uy (@) —e(z)u T (@) = g (@, trr) +O(AL). (5.48)

From Equation (5.43) and (5.48), the local truncation error satisfies
E:*€k+1 — O((At)g)

and
FH0) = (1) =

Now let R(z) be a function given by

R(z) =C(At)3, 0<z<1. (5.49)
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At the boundaries, we have R(0) = C(At)? and R(1) = C(At)? and applying the differ-
ential operator £* on R(x) yields

LIR(x) = —FTLO(AL)3. (5.50)
Let H(z) = R(z) — |e¥*1 ()| be another function which satisfies
H(0) = C(At)? — |e¥T1(0)] > 0, and H(1) = C(AL)? — |FH1(1)] > 0, (5.51)
at the boundary of 2 and
LEH(x) = LR(z) — LM (x)| = —FHLo(Aat)? — £2¥|eF Y (z)] <0, (5.52)
at the interior of 2. From the Lemma 5.2.1, we obtain
H(z) = R(z) — " ()] > 0.

It follows that
¥ (2)| < R(x)

and hence
" (z)] < C(AL)?,

which completes the proof. O

The global error of the time discretisation satisfies the next result.

Lemma 5.3.3. The global error £ takes the form

IE™]] < C(At)?. (5.53)
Proof.
€™ < iek“(x) < Om(At)? = C(At)2. (5.54)
k=1
O

Next we design a fitted operator finite difference scheme based on the midpoint downwind

scheme to discretise problem (5.34)-(5.36) in space.

5.4 Spatial Discretisation

In this section, the boundary value problem (5.34)—(5.36) is discretised via a fitted operator
finite difference scheme. We employ the notation U™ = U1 (x;) = U(xs, ty41) as the
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numerical solution of u**!(z) and perform the discretisation on a uniform mesh as follows:

u($70) = 90($’L)7 T e Qn’ (555)
m,n € CL(.’EZ- )
LU () = SRR () + S (DU (1) — (i ) U ),
= 9(Tiv1/2, tht1), (5.56)
uFTH0) = mo(trer), u"THL) = ma(tega). (5.57)

The source term g(x;11/2,tx+1) takes the form

F(@iz1/2:th1) + [(@ig1)2, £
9(Tiy1/2,tkr1) = ST 5 I 552Uk($z')
a(Tit1/2)
—%Dwk(m — e(@ip12)U* (7). (5.58)

The notations D, §2 are the first and second order finite difference schemes on appropriate

denominator functions and are given by

Zi4l — % Ziv1 — 22i + zi—1
Dfz="1" 52 = : 5.59
YT 62 h) (559
respectively. The denominator function ¢?(h,e) is of the form
h —alx; h
¢Z(h,e) = 6— (1 —exp <( ;1/2) >> ; (5.60)
and satisfies
o7 (h,e) = h* + O(h?).
The scheme (5.55)—(5.57) can be represented in a compact form
U+ AU =F, (5.61)

where U and F' are vectors of size (n—1) and A is a tridiagonal matrix of size (n—1)x (n—1).

Their entries are as follows:
Fi = g1(wi1/0,ter1) — o mo(ter1),
Fi = Gi, ’L = 2(1)n—2,
Foo = gn—1<xi+1/27 th+1) — 7”:—177n(tk+1)7
U=[Uy,Us,...,Upy]

and

— + .
where the r;”,rf and r;” are given by
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c € a(ﬂfi+1/2) .

By e A =12,

rj: _26 +(1(%‘+1/2)’
2¢; “(h,€) 2h

respectively. The operator £2"" satisfies a discrete minimum principle which is presented

in the next Lemma. For simplicity, we have dropped the superscript indices.

5.5 Stability of the Scheme

Below we show that the spatial discretisation is stable and that the scheme (5.55)—(5.56)—

(5.57) has a unique solution.

Lemma 5.5.1. Discrete minimum principle
Let &(x;) be a mesh function defined on Q" satisfies £(x;) > 0, V (x;) € Q™ and
E?L’nf(ﬂiz) <0,V (ml) e Q". Then f(.’L‘Z) >0,V (ﬂiz) e Q.

Proof. The matrix A is a square tridiagonal matrix which assumes the properties of an

M-matrix thus the scheme is positive. O

From Lemma 5.5.1 we prove further that the scheme (5.55)—(5.57) satisfies a uniform

stability estimate below.

Lemma 5.5.2. The operator LZ"" is uniformly stable. That is the solution u; of the
discrete problem (5.55)—(5.57) satisfies

1

|ui| < p~" max [L7"u;| + max(|nol, |n1])-
Q ; €Q

T T

Proof. Let
z=p " max |LI"u;| + max (|nol, ml),
(z:)€Q (x:)eQ

and define the mesh function \II;t by

\I/fczziui.
At i =0 and i = 1, we have
U = z4ui=z24n2>0,
Ut = 24w =24n,>0.

Further on the domain z; € 2", we obtain

e (z+uip1—2(z + u) +2 tuiq Aiy1/2 (2 Tuip1— & £uy)

5 —d; =+ i)y
2( $2(h, ) Ty 3 i+1/2(2 £ uq)
= —dip1792 £ LTy,

m,n.\;E
Loy =

= —d; - LI ug] + 7n>:l:i <0.
v (97 g 1€+ s (ol ) ) £ 9170 <

Z5 Zq

From Lemma 5.5.1, \IlfE >0, V (x;) € Q" as required. O
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5.6 FError Estimate

Below, the error associated with the spatial discretisation is estimated as follows:

Lemma 5.6.1. The error associated with the fitted operator finite difference scheme based
on the midpoint satisfies

Proof. The spatial discretisation error is such that

LEM () = Ulwi) = L") — LU (i) = L2 u(@i) = gigay2

= L"u(z;) — E;”u(:cm/z)
e Ait1/2

= 5 (52u1 — U/,(Jii+1/2)) + 9

(D+’U,Z’ - u/(xi+1/2)) .

A truncated Taylor series expansion and of the terms u;+1 and gf)? and simplifying further

results in

ht . h6 . a; h2
E;”»n(u(xz) — U(.’Ez) = £ <h2u2 4 iy ) i Eu”—}— iu,,,

212 1 16.5! 2 8.3!
4
Mu”—l—...,
32.5!
€ v, %+1/2 m> 2 ( €y, %it1/2 v) 4
- (= h S
(2.4!” tgar Y T g5 T )T

From Theorem 5.2.1 and noticing that the exponential terms vanish as € — 0 see Lemma
2.4.3 yields
‘E?L’n(ul — UZ)| < ChQ.

Now let R; be a mesh function defined by
R;=Ch?, 0<i<n.

Notice that Rg = R,, = Ch? and

Qijt+1/2
2h

LR, = (Rit1 —2Ri +Ri—1) + (Ri = Ri-1) — diy12Ri = —di1/2Ri-

£
297
Suppose H; is also another function given by
Hi =Ri— |u; — Uyl
At ¢ =0 and i = n, we have
Ho = Ro — |ug — Up| = Ch* > 0, Hp = Ry — |un — Up| = Ch? > 0.
Further on 1 <i < n — 1, we have

LIH; = LRy — LIV u; — Uy,
— —di+1/20h2 — E?’n|ui — U@‘ § 0.
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From Lemma 5.5.1, we obtain
H¢:R¢—|Ui—UZ" ZO,
and hence
lu; — Us| <Ry,

which leads to
|ui - UZ‘ S ChQ.

The following theorem summarizes the main result in this chapter.

Theorem 5.6.1. (Uniform Convergence)
Let u be the exact solution of the continuous problem (5.1)-(5.2) and U be the approzimate

solution. The error associated with the proposed numerical scheme satisfies

1) — Ulxg, te)] < C(h% + A?).
Ogiggl;ggkg\um k) (zi,tg)] < C(h° + A7)

Proof. The proof of this theorem follows from Lemma 5.3.3 and 5.6.1. O

Next we apply the method on test problem to validate the theoretical estimate.

5.7 Numerical Results

In this section, we test the efficiency of the proposed scheme through numerical experi-
ments. Similar to the previous examples in the early chapters the exact solution of the
problem is not known, thus to compute the maximum pointwise errors we use the double
mesh principle given by

El nv = max |UEm _ ygkm, 5.62
n,At ogz‘gn;ogkgm‘ in i:2n ( )

Notice that we have used 2n and 2K in the formula because the proposed scheme is of sec-
ond order accuracy in both the time and the space variables. To compute the corresponding

rate of convergence we use the formula

El
r1 = log, ( m,Ab ) . (5.63)

1
E2n,At

Further e-uniform error is obtained via the formula

1_ 1
E = Jnax, By A (5.64)

and the e-uniform rate of convergence by

R; = max r (5.65)
0<e<1
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Example 5.7.1 (Majumdar and Natesan (2019)). Consider the parabolic degenerate prob-

lem

—ug(2,t) + euge(z,t) FaPug(z,t) — (x+p)u(z, t) =p(z® — Vexp(—t), (z,t) € w x (0,1],
u(z,0) = (1 —x)%, z € (0,1) u(0,t) =0, u(l,t) =0, t € [0,1].

Table 5.1: Maximum pointwise error and rate of convergence for Example 5.7.1.

€ n==_ 32 128 012 2048
m=4 16 64 256 1024
107 291E-02 1.55E-02 4.83E-03 1.28E-03 3.23E-04
0.9103 1.6813 1.9209 1.9803
107°  2.91E-02 1.55E-02 4.83E-03 1.28E-03 3.23E-04
0.9103 1.6813 1.9209 1.9803
107 291E-02 1.55E-02 4.83E-03 1.28E-03 3.23E-04
0.9103 1.6813 1.9209 1.9803
1077 291E-02 1.55E-02 4.83E-03 1.28E-03 3.23E-04
0.9103 1.6813 1.9209 1.9803
107%  291E-02 1.55E-02 4.83E-03 1.28E-03 3.23E-04
0.9103 1.6813 1.9209 1.9803
1072  291E-02 1.55E-02 4.83E-03 1.28E-03 3.23E-04
0.9103 1.6813 1.9209 1.9803
10719 291E-02 1.55E-02 4.83E-03 1.28E-03 3.23E-04
0.9103 1.6813 1.9209 1.9803
Bl 2.91E-02 1.55E-02 4.83E-03 1.28E-03 3.23E-04
Ry 0.9103 1.6813 1.9209 1.9803
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MNumerical Solution

Figure 5.1: Surface plot of the numerical solution of Example 5.7.1 for p = 1, n = 64 and
e=10"24

5.8 Conclusion

A second order numerical method was proposed to solve a parabolic convection diffusion
problem with degenerate coefficient. The scheme employed the Crank Nicolson finite dif-
ference scheme and a fitted operator finite difference scheme to solve the aforementioned
problem via the Rothe’s method. It is important to note that the fitted operator finite
difference scheme which was designed was based on the midpoint rule. Some properties of
the discrete problem which ensured the stability of the scheme were presented and used
to analyse the scheme for convergence. This analysis resulted in a full second order in
both the space and the time variables. To test the efficiency of the scheme, numerical
experiments were conducted and the results were displayed in Table 5.1. The uniform
convergence rate can be observed from the table. Again surface plots of the numerical
solution can be observed in Figure 5.1. As shown from the Figure 5.1, the left boundary

layer in the solution can be observed.

In the next chapter, the fitted operator finite difference scheme which was considered in
this chapter is employed along with the implicit Euler finite difference scheme to solve a

modified Burgers equation.



Chapter 6

A Second Order Fitted Operator
Finite Difference Scheme for a

Modified Burgers Equation

6.1 Introduction

In the previous chapters we designed a fitted operator finite difference scheme to solve
different forms of linear singularly perturbed problems. In this chapter, we employ this
fitted operator finite difference scheme along with the implicit Euler finite difference scheme
to solve a non-linear modified Burgers equation via the Rothe’s method and analyse for

convergence.

A one-dimensional non-linear modified Burger’s equation

Lou(x,t) = ug(z,t) — cuge(2,t) + v2up(z,t) =0, (x,t) €Q (6.1)
subject to the initial and the boundary conditions

u(z,0) = p(x), x€Q, u0,t) =0, u(l,t)=0, t € (0,T] (6.2)

is considered in this study. Equation (6.1) comprises of an unsteady term wu;, a non-linear
convection term u?ug(x,t), a viscous dissipation ., (z,t) and a perturbation parameter
e € (0,1] which is the dissipation coefficient and the inverse of an effective Reynolds
number. Thus for large Reynolds number problem (6.1)-(6.2) can be classified as a one-
dimensional time-dependent singularly perturbed non-linear convection diffusion problem.
In this instance, its solution possesses a multiscale character in some parts of the domain.
Therefore, classical numerical method can not serve as a good approximation technique to
the exact solution especially in the parts of the domain where the rapid oscillations occur,

thereby producing unsatisfactory results.

In this study, we seek to address the issue of unsatisfactory results of these classical numer-

ical methods by modifying the classical finite difference method. We replace the denomi-

93
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nator function in the classical finite difference method with a new positive function which
reflects the analytical properties of the problem under study to design a fitted operator
finite difference scheme. Notice that the fitted operator finite difference scheme is based
on the midpoint upwind scheme. Using the Rothe’s method or the transversal method of
lines procedure, the backward Euler finite difference scheme is employed along with this

fitted operator finite difference scheme to obtain the numerical solution.

The rest of the chapter is organised as follows: In Section 6.2, we integrate the non-linear
problem in time and then analyse it for convergence. The resulting systems of semi-discrete
non-linear boundary value problems are linearised and analysed for convergence in Section
6.3. In Section 6.4 we present a priori estimate of the solution of the semi-discrete boundary
value problems and its derivatives. The fitted operator finite difference scheme is designed
in Section 6.5. In Section 6.6 we study the stability of the scheme and analyse it for
convergence in Section 6.7. Numerical experiments are conducted to in Section 6.8 whilst
a summary of the main result in this Chapter is presented in the last section which is the

conclusion part.

6.2 Time Discretisation

Below we transform the problem (6.1)—(6.2) into semi-discrete boundary value problems via
the discretisation of the time variable. At this stage the spatial domain is held continuous.
Using the backward Euler finite difference scheme on a uniform mesh, we integrate problem
(6.1)—(6.2) in time to obtain the semi-discrete problem

uk’-l—l _ uk’

Louti@) = T - el )+ () (@) (@) + 0 @) )

= 0, £=0,1,2,....,m, (6.3)
along with the initial and boundary conditions,
W = ulw,0) = p(z),  W0) =0, WFI(1) =0, (6.4)

The scheme (6.3)—(6.4) is rewritten as

u(z,0) = p(x), (6.5)

k
Lo (@) = —eul (@) + @F)2E (@) + dF (@)u (@) = ¢ A(?, (6.6)
u*H0) = 0, «FT(1) =0, (6.7)

where
A (z) = 1/At+ 0" (@), dF (2) 2 7,

u(z,0) = ¢(z), (6.8)

Lo (@) = At(—eupt () + WUl (@) + dM (@) u" T (2)
= u*(2), (6.9)

uFHH0) = 0, «FT(1) =0, (6.10)
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where
d T (x) = 1/At + b (x), dFTL > 4.

Clearly the operator £} defined by the scheme (6.3)—(6.4) satisfies a discrete maximum

principle which ensures the stability of the temporal semi-discretisation process.

Lemma 6.2.1. Mazimum principle
Let Uktl(z) € CH(Q). If UFl(z) > 0, x € 9Q and LIV (z) > 0, z € Q then,
Urtl(z) >0, v € Q.

Proof. Suppose there exist z* € Q such that

\Ifk+1(ﬂj*) — Ixnelél ‘I’k+1($) <0.

It is evident that =* # 0, nor 1, but z* € Q. Now applying the differential operator £ on
Uk+L at the point x* gives

LM (") = At(—e Wi (@) + (UM (@) 05 (27) + d(2) wh ().

Since WXt (2*) > 0, and ¥Atl(2*) =0, LUkl (2*) <0, which is a contradiction. Thus
Ukt () >0, V z € Q, as required. O

6.2.1 Error Estimate

In this section, we analyse the time discretisation process for convergence.

Lemma 6.2.2. The local truncation error of the temporal semi-discretisation process sat-

isfies

||eF | < O (At)2. (6.11)

Proof. The local truncation error is defined as
M = uf () — aF Y (a), (6.12)

where uF*1(z), is the exact solution of (6.8)—(6.10) and @**!(x), is the computed solution
of

u(z,0) = (), (6.13)
Laa (@) = At(—euf (@) + @) (@) + d (@)u (2)

= af(2), (6.14)

a**t0) = o0, @"*(1) =o0. (6.15)

A truncated Taylor series expansion of u(x,t;) takes the form

2
k()= () — At (@) + %uffl(x) + O(At)3. (6.16)
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From Equation (6.16), we have

uk+1(x) — uk(m)

= = W)+ 0(a0),

which yields

xrx

LiuF T (z) = At (—auk+1(x) + (uF)2uk L (2) + dkH(x)ukH(x)) + O(A)2.

(6.17)

Using Equations (6.13)—(6.15) and (6.17), the local truncation error satisfies
LreMtt = —eepii(a) + ()2t () + d (@) = O((AY?),  (6.18)
FTH0) = M) =o. (6.19)

The same argument which was used to bound the error in the proof of Lemma 5.3.2 in

Chapter 5 can be employed here to obtain the result

|ek+1(:n)| < C(AH)2

O
Lemma 6.2.3. The global error E™ satisfies
[|E™|] < C*(At). (6.20)
Proof. The global error of the time-discretisation satisfies the result below
m
€™M < D) < Cm(AL)? = CAL. (6.21)
k=1
O

6.3 Quasilinearization

In this section, the semi-discrete non-linear modified Burgers equation (6.3) is transformed
into a sequence of linear convection diffusion problems by the quasilinearization technique
in Bellman and Kalaba (1965). The linearization of the non-linear term (u**!(x))? in
Equation (6.3) is done by choosing ulg+1(m) to be the initial approximation of the function
uF*1(z) in the (uF+1(x))2. Now we expand (uF*1(x))? around uf*!(z) in Taylor series to

obtain

™ @) = [ug ™ (@) + 20 (@)][u T (@) —ug ()] (6.22)
Using j =0, 1,2, ..., as the iteration index, equation (6.22) can be written as

Wi @) = [ @) + 20 @) (2) — o ()] + (6.23)
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Truncating equation (6.23) and utilizing it in (6.6) yields

0? 9
—egati@ + (@R + 2 @l @) - @) gt
k
u”
+d T (@)ul ] () = ﬁ- (6.24)

Further simplification results in

2 2
—5871/?“(90) i (ukJrl(x)) Qukﬂ(x) 4 <2ul§+1($)auk+l(l,) _|_dk+1(x)> Uﬁ%

Qa2 It J ox 1) j 5y it
K
u,; 2 a
=22 (uft) Sultl@), we k=00 j=01.. (6.25)

along with the initial and boundary condition

uj(@) =p),  ui0)=0, ujfj(1)=0. (6.26)
For notational simplicity, we let u;1(z) = @(x) so that the sequence of semi-discrete linear
problems (6.25)—(6.26) becomes

Lrlghtl = —688;11k+1(x)+d(x)§xﬂk+l(x)+5(x)ﬂk+1(a:):f(a:), (6.27)

where the coefficient functions a(x), &) and the source term f(z) are given by

a(z) = (ﬂk+1(x)>2, &(x) = <2ﬁk+1(x)aaﬂk+l(x) +dk+1(x)>

X

and

~ ok (x bkt (z
o1 50 a2

respectively. Now we assume the functions a(z), é(x) and f(x) are smooth, with a(z) and
¢(x) satisfying

a(z) >a>0, x€Q
and

é(z) >cp>0, €0

respectively.

Notice that the equation (6.25)—(6.26) is a sequence of linear second order differential
equation. Thus instead of solving the non-linear semi-discrete problem (6.5)—(6.7), we
solve the sequence of linear problem (6.25)-(6.26). Theoretically, the solution u**1(z) of

the semi-discrete non-linear problem (6.5)—(6.7) must satisfy

lim v (z) = ¥ (2), z e, (6.28)
k—oo 7

and numerically
att(z) — u§+1(x) <e x€Q, (6.29)

is required. The parameter € is a small tolerance imposed to terminate the iteration.
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6.3.1 Convergence Analysis of the Quasilinearization Process

To analyse the quasilinearization process for convergence, first we consider the problem

auk—i-l
€2 () = G, ze€Q, k>0,

u*t0) =0 Wt (1) =0, k>o0. (6.30)

To quasilinearize G(u) we take the first order Taylor series expansion to obtain

uity k+1 k1 krly 9G hn
B2 () =~ Guj™)+ (Ui —uj )W% , x €N k>0, (6.31)
J
uk 1 (0) =0, w1 =0, k>o. (6.32)

Using UISH as an initial approximation in equation (6.30) yields

Ou;*! k+1 k1 kb1 9G
e 52 () ~ Gujy)+ (u;" — uj_l)aulﬁll uity, 1€Q k>0, (6.33)
i
uk 1 (0) =0, w1 =0, k>o. (6.34)

Subtracting equation (6.33) from (6.31), we obtain

ouFtl  gyltt oG
+1 k+1 k+1 E+1 E+1 E+1
5( 8;2 - aig (x) = G(“j+ )_G(ujjl)_(uj+ _ujjl)auk+1 ji_l
j—1
oG
k+1 k+1 k+1
+(uify —uj )8ul“?+1uj (6.35)
J
k+1 _  k+1

The equation (6.35) is a second order differential equation for u it1 —u; . Using Green’s

J
function, equation (6.35) is transformed into the integral function

() @ = [ g

oG
Gluy ™) = Gity) = (™ —uft)) ity

j—1

oG

k k k

—&-(ujill — uj'H) 8u’?+1uj+1] ds. (6.36)
j

Here G(z, s) is the Greens function given by

For s < x, we have

G(z,8)] = |z —1|ls| < (1 =)z

(S ERCE

Similarly, z < s, also yields

=

G(z,s)| = |zlls =1 < (s —1)s

B A 3 I

IN
|
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Thus
, Va,s€][0,1]. (6.37)
From the mean value theorem, we have

2
k1 ket
(uj+ _uji_1> 0%G(9)

oG
k+1 k+1\ _ k+1 k+1 k+1
G(uj™) = Glujly) = (“j - “j—l) St 5 D(aF )2 (6.38)
where uffll <0< uf“. Now substituting (6.38) into (6.36) yields
! oG (! =) )2 92G(6)
k+1 k+1 k+1 k+1 k+1 J I~
(6.39)
Let
8G k41 aQG k+1
m%}i WU = 81, mi}i WU = S9. (640)
From (6.37),(6.40), equation (6.39) can be written as
2
k1 kel L TR <u§+1 - ué@tll)
(“j+1 — Uy )(55)‘ = 45/0 (uj+1 — U )s1+ 5 so | ds|.
(6.41)

Further simplification of equation (6.41) yields

2
(8 —2s1) ‘(ufill — uf“)(m)’ < 89 (uéﬁ'l — Uf—_i_ll)

which leads to

k+1 o k41 52

2
k1 ket
et =] < G2y o =]

I

k1

j ) converges quadratically.

Therefore the sequence of (u

In the next section, we estimate the solution of the semi-discrete problem and its deriva-

tives.

6.4 A Priori Estimate of the Linear Semi-discrete Problem

In this section bounds of the solution of the semi-discrete problem and it derivatives are

presented.

Lemma 6.4.1. Maximum principle
Suppose UL () is a smooth function satisfying @1 (z) >0, V 2 € Q. Then LI TFD (2) >
0, ¥V x € Q, implies that Y V() >0, Vo e Q.



CHAPTER 6. 100

Proof. Let A1 (z*) < 0, z* € Q, and

\i’kJrl(l‘*) — glelg \iijrl(x)'

It is clear that z* ¢ 99, and U (z*) = 0 and U¥H1(2*) > 0. Thus, £ WAHL(2*) < 0,
which is a contradiction. Thus U*+1(z) >0, V2 € Q. O

Lemma 6.4.2. Stability estimate
Let @F1(x) be the solution of the linear problem (6.5)~(6.7). Then we have

@ @) < g Ifll, k=0,1,2,.... (6.42)

Proof. Let (€5+1(2))% be smooth comparison functions

(€ (x)

At the boundaries £ = 0,1

- _ -
=pxat(z), p=clIfll

T @)* = pEaFT(0) >0,
@)= = patti(1) >0

Further on the domain £,

LoUE) £ (1) = —e(@ (@), +aln)(E (@), + @) (E (@)
= ¢(x)p+ E;”’lﬁk“ (x)
= &@)(cy If]]) £ flz) > 0.
From Lemma 6.4.1, (£¥+1(z)) > 0,V 2 € Q as required. O

Lemma 6.4.3. Let @+ (x) be the solution of the linear semi-discrete problem (6.5)—(6.7),
then it satisfies |afT1(x)] < C(1+ e texp(—a(l —z)/¢), =€ Q.

Proof. Equation (6.27) is written as

—etf 4 a(x)at T = hy(x), (6.43)

Tr

where hi(z) = f(z) — é(z)@* ! (x). We multiply through by the integration factor A(x) =
Jo a(v)d~, to obtain
exp(—e TA(z))ar !t — e ta(z) exp(—eA(z))abt = —eLexp(—e L A(x))hi (),

Trr

that is,

,&k,’ 1
% (exp(—s_lA(a:)dala;r ) = —c lexp(—e1A(z))hy ().

Integrating this equation from x to 1 yields

1
exp(—e T A())ag (1) — exp(—~ A(x))ayt (x) =—€_1/ hi(y) exp(— " A(y))d,

() = () exp(—e T A®) — A()) + 21 (), (6.44)
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where z1(x) is given by

1
2y () = ! / ha(7) exp(—e 1 A(y) — A(z))dy.

To derive the bound of @, (1) in (6.44), we integrate (6.44) from x to 1, to obtain
1

ak+1(1) - ﬂkJrl(l,) — ﬂ];Jrl(l)/

xT

1
exp(—e (A1) — A(s)))ds +/ z1(s)ds.
Evaluating the above equation at x = 0 leads to

fol 21(8)ds

s _ |
- e AW — A (6.45)
since @**1(1) = @**+1(0) = 0. Substituting (6.45) into equation (6.44) gives
i BT AW —A@)
- I eXp(—e—l(A(l)—A(s)))ds/o 1(s)ds + 21(x). (6.46)

Now we take the norm on both sides of (6.46) to obtain

Jexp(—e"" (AW — A [ [
|f01 exp(e 1(A(1) — A(s)))ds| /0 1(s)

iy (2)] + |z1(2))]

lexp(—=A(L) | exp(c " A@)] [

< |6Xp(_5_1A(1))H ]‘01 €Xp(€_1A(s))ds‘ /0 ‘Zl(S)dS‘ + ’Zl(ﬁ)‘
lexp(e 71 A(x)) 1

T exp(e—1A(s))ds| /0 [z1(s)ds| + |1 ()]

< C<1+ |exp(e”"ax)| >’ 6.47)

| fol exp(e~tas)ds|

where @ is an upper bound of a(x) over [0, 1] and C' is also an upper bound of |z;(x)| over
Q. Further simplification of (6.47) results in

exp(aze™!
@ @) < ¢ (1 + Mef:;(aili - 1))

B aeexp(aetz) exp(—as )
= C <1 + explaz—1) — 1 > . (6.48)

Since 0 < & << 1, we can find &g such that 0 < g9 < ¢ and hence exp(as ') < exp(ag,').
Thus the estimate (6.48) can be written as

(6.49)

@ (2)| < Cexp(aeg?) <1 N ae texp(—a(l — x)51)>

exp(ac~1) —1

Let f be a real valued function defined by f(a) = exp(as™!) over the interval [0, 1]. Now
expanding f(a) in Maclaurin series yields o < (exp(ae™!) — 1) and then the estimate
(6.49) reduces to

a5 (2)] < C5(1 + e Lexp(—a(l — z)/e), (6.50)

where C5 = Cexp(ag; *). O
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The proof of the higher order derivatives can be derived in a similar manner.

Theorem 6.4.1. The solution of the sequence of linear problems (6.25)—(6.26) and its

derivatives satisfy

O ke
o " (z)

where 1 1s a non-negative integer which satisfies 0 <1 < 6.

<C+eexp(—a(l—a)/e)), wef,

Proof. The proof of this Theorem for 0 < ¢ < 1, follows from the Lemma 6.4.3. The proof
of the higher order derivatives, that is 1 < ¢ < 6, can be obtained analogously. 0l

6.5 Spatial Discretisation

In this section we construct a fitted operator finite difference scheme to solve the sequence of
linear problems. We adapt the notation U; = U (z;) as the numerical solution of @**+1(z;).
Notice that we have dropped the superscript index for notational simplicity. Now we

perform the discretisation as follows:

m,ln Uiy1 —2U; + Ui o U,—U;_ R ~
L . Ui = —¢ + ¢2 ! + CLi—l/2T1 + Ci_1/2Ui = fl._l/27
1=1,2,...,n—1, (6.51)
U0) =0, U(1)=0, (6.52)

where the denominator function, the coefficient functions and the source term are given by

oo
¢Z(h,e) = fh <6Xp (T) - 1> :
a;

. a; +ai—1

ai—1/2 = 9

. Ci +Ci—1

Ci—1/2 = 9
and

; _Jit fiaa

fic12 = O

respectively. The denominator function satisfies
¢Z(h,e) = h? + O(h?) (6.53)
In matrix notation, the scheme (6.51)-(6.52) is a triadiagonal systems of linear equation
AU =F,

where A is a ((n — 1) x (n — 1)) square matrix whilst U and F are vectors of size (n — 1).

Their entries are given by

Aij = Ti_, i:2,3,...,n—1, j:i—l,
Ay = ri, i=1,2,.,n—-1, j=i,
Aij = rf, i=1,2,..,n—-2, j=i+]1,

F = fiap i=1,2.,n-1,
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with

- di—l/Q . 2 di—1/2 R +_ —¢
r.o=— — =5+ —F—+C_1/2, T, = —5.
9 ) g 2 1 ) 2
‘ sz h ¢z h / ' i

6.6 Stability of the Scheme

Here we establish the stability of the scheme (6.51)—(6.52).

Lemma 6.6.1. Discrete mazimum principle

The operator L2 defined by the scheme (6.51)~(6.52) satisfies a discrete mazimum prin-
ciple. That is, if £(x;) is a mesh function which satisfies {(x;) > 0, V xz; € 00" and
££”’l’"£(:ci) >0,V xz; € Q°, then &(z;) >0,V 2, € Q™.

Proof. Let s be an index such that
Es = mi_n §i7
T, Q"
holds and assume & < 0. Clearly s # 0, s # n. We have 541 —&; > 0, and & —&;—1 > 0.
It follows that

m,l,n — € ds—l/Z ~
['s . gs = _E(fs—i—l - 255 + 55—1) + h (gs - 55—1) + 05—1/2557
5 as—1/2 .
= _E[(fs—&-l —&s) — (& — &s—1)] + T(fs —&s1) + 6871/258 <0,
which is a contradiction. Therefore, & > 0, V x; € Q™. O

Next we show that the scheme (6.51)—(6.52) satisfies a uniform stability estimate below.

Lemma 6.6.2. Let u; be the solution of the discrete problem (6.51)—(6.52). Then it satisfies

lui] < cgt max | L7,
z; €Q

Proof. Let

z=cyt max [LIHy),

(@i
and define the mesh function \IJZi by
\I/ZjE =z £ u;.
At i =0 and 7 = n, we have
UE = 24up=240>0

and

Ut = 24wu,=2+0>0,
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respectively. Further on the domain x; € 2", we obtain

R Zz4uit1—2(z + w) +2z tui— . z tu;— ( £ui—1) .
= éi_l/QZ:tﬁgl’l’nUi,
A -1 m,l,n £
= ¢_ cg max L7l | & fi_1/0 > 0.
i—1/2 < 0 (CCz)EQ| € 1|> fz 1/2 =
From Lemma 6.6.1, \I/;IE >0, Vx; € Q" as required. O

6.7 FError Estimate

In this section the spatial discretisation is analysed for convergence.

Lemma 6.7.1. The error associated with the fitted operator finite difference scheme based
on midpoint satisfies

Proof.
£ () = Ue) = L2 u(ay) = L2470 (@) = L2 u(ai) = 1o
= LMMu(;) - E?’lu(fﬂz‘—yz)’
= —¢£ (52Uz — ’LL”(ZL'Z‘_l/Q)) + &z (D_Uz — u'(xi_l/g)) .

Using a truncated Taylor series expansion of the terms wu;_1, u; and gi)? and simplifying

further gives

ﬁm,l,n U _ € h2 " h4 w h6 vi "
ot (u(x;) — U(zg)) = ~33 u + ks + 5 EY + ... ) +teu
ah® ,, ah*
— .54
TRt Tmet T (6:54)

Further simplification results in

m,ln N A e @im1/2 43\ ;2 € v i v\ 14
LI (u(zy) — Ulxy)) = <8.3!u + gar v >h +(32.5!u +32‘5!u >h + ...

From Theorem 6.4.1 and noticing that the exponential terms vanish as ¢ — 0 see Lemma

2.4.3 for proof, yields the estimate

mbag, oy ey € @i=1/2) 59 2 i '\ 4
LI (u(wy) — Ul(zy)) = <8.3! + 53 )h + <32.5! + 32.5!> h*+ ... (6.55)

Using the relation h? > h* > ... and taking the norm on both sides of Equation (6.55)
yields

]E;”l"(u(:rz) —Ul(zy))| < Ch2. (6.56)
Now let R; be a mesh function defined by

R;=Ch? 0<i<n.
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Notice that Rg = R,, = Ch? and

ai—1/2

Em,l,n ;=
'R .

(Riv1 — 2R + Ri—1) +

9 ~ ~
—g (Ri —Ri—1) + Ci,l/Q'Ri = Ci,l/QChQ.

Suppose H; is also another function which given by
Hi =Ri— |u; — Uy
At i =0 and i = n, we have
Ho = Ro — |ug — Ug| = Ch? > 0,

and
Hp = R — |un — Up| = Ch? > 0,

respectively. Further on 1 <¢ < n — 1, we have

,an’l’n/Hi = [,gn’l’n'Ri — Eg”’l’”]ui — Ui|
= ¢i_12Ch® — LI u; — Uy| > 0.

From Lemma 6.6.1, we obtain
Hi=TRi—|u; —U;| >0,

and hence

lui — Us| < Ry,

which leads to
|ui - UZ‘ S Chz.

Theorem 6.7.1. (Uniform Convergence)
Let u be the exact solution of the continuous problem (6.1)-(6.2) and U be the approximate

solution. The error associated with the proposed numerical scheme satisfies

L te) — Ul < C(h? :
OgigrgaaickSKM(x“tk) Ul(zi, t)| < C(h* + At)

Proof. The proof of this theorem follows from Lemma 6.2.3 and 6.7.1. 0l

Next we apply the method on test problem to validate the theoretical estimate.
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6.8 Numerical Results

In this section, a test problem is simulated numerically using the proposed scheme to
demonstrate the method in practise. Similar to the example considered in Chapter 5, the
exact solution of the test problem is not known, thus to calculate the maximum pointwise
errors we use the formula

E} = max UkK _ykm| 6.57
n,At 0§i§n;0§k§m| in i:2n ( )

The 2n and m have been used because the proposed scheme is second order accurate in

space and first order in time. Also, the numerical rates of convergence are calculated using

El
r1 = log, ( m, A ) ) (6.58)

1
E2n,At

the formula

To evaluate the € uniform maximum errors we use 5.64 with the corresponding e-uniform

rates of convergence obtained using 5.65.

Example 6.8.1. Gupta and Kadalbajoo (2010)

Consider the problem

w(z,t) —  eugy(z,t) + vlug(x,t) =0, (z,t) € Q,
u(z,0) = sin(mz), u(0,t) =wu(l,t)=0, te0,T].

Table 6.1: Maximum pointwise error and rate of convergence for Example 6.8.1.

€ n=32 64 128 256 012 1024
107% 6.57E-03 1.73E-03 4.42E-04 1.12E-04 2.81E-05 7.04E-06
1.9262 1.9667 1.9842 1.9924 1.9962
107% 6.57E-03 1.73E-03 4.42E-04 1.12E-04 2.81E-05 7.04E-06
1.9262 1.9667 1.9842 1.9923 1.9962
107% 6.57E-03 1.73E-03 4.42E-04 1.12E-04 2.81E-05 7.04E-06
1.9262 1.9667 1.9842 1.9923 1.9962

101 6.57E-03 1.73E-03 4.42E-04 1.12E-04 2.81E-05 7.04E-06
1.9262 1.9667 1.9842 1.9923 1.9962

E'' 6.57E-03 1.73E-03 4.42E-04 1.12E-04 2.81E-05 7.04E-06

Ry 1.9262 1.9667 1.9842 1.9923 1.9962
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soln at ¢t =10

soln at t =1

Numerical solution

0 0.1 0.2 0.3 0.4 0.5 0.6 0.7 0.8 0.9 1
Time

Figure 6.1: Solution profile of Example 6.8.1 for n = 64 and ¢ = 10724,

6.9 Conclusion

A numerical scheme was proposed to solve a modified Burgers’ equation in this paper. The
scheme was a combination of the implicit Euler finite difference scheme and a fitted operator
finite difference scheme. More specifically, the implicit Euler finite difference scheme was
first used to discretise the time variable. This resulted in a sequence of non-linear boundary
value problems which was then quasilinearized to sequence of linear problems. A fitted
operator finite difference scheme based on the midpoint upwind scheme was then designed
to solve the boundary value problems. Convergence analysis led to a first order accuracy in
time and second order in space. To confirm the theoretical findings, numerical simulations
were conducted and the results were in conformity with Theorem 6.7.1. Also surface plot
of the numerical solution can be observed in Figure 6.1 and the right boundary layer can

be observed.



Chapter 7

Global Dynamics for a Model of
Amyloid Fibril Formation in
Pancreatic Islet Beta Cells Subjected
to a Therapy

7.1 Introduction

The previous chapters saw to the numerical solutions of various forms of singularly per-
turbed problems, in this chapter we study the dynamics of a model of Amyloid fibril
formation in pancreatic islet beta cells and also conduct numerical simulations to support

the theory.

Below, an existing model describing the nucleated polymerisation’s dynamics of the human
amyloid polypeptide within the pancreatic islet §—cells under the impacts of therapeutic

interventions as formulated in Murali and Raman (2013) which takes the form

GM@ = A= gbr) = rare) [ ptenas 2 [ [ ) s oty v,
Oplat) = M) S p(r 1) — (m(x) + ba) + k2 D(E))p(, 1)

=3 " b(y) s y)ply. )y,

%D(t) = —koD(t) + k1 D(t) /z:op(a:,t)da:, (7.1)

along with the initial conditions

M(0) = My, D(0) = My, p(z,0) =po(z), (¢ <z < 00) (7.2)

108
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and the boundary conditions
p(xo,t) =0, t>0, (7.3)

is investigated. This model is made up of the rates of changes of the islet amyloid polypep-
tide (IAPP) monomers population size, IAPP polymers of length = population size and
the amount of drug in the system. This is a hybrid system of non-linear coupled ordinary
and partial differential equations, where M (t), p(z,t) and D(t) denote the IAPP monomers
population size, the IAPP polymers of length x population density and the amount of drug
in the system, respectively, at time t. The variables My and po(z) are IAPP monomers
population and IAPP polymers of length x initial sizes, Dg is an initial amount of drug
in the system and xq is the critical length of the IAPP polymer below which the TAPP
polymer breaks down into normal IAPP monomers. All parameters in (7.1) are all positive

(constant or function) which account for the following:

Table 7.1: The definitions of the parameters in (7.1).

Parameter Description

A constant rate of production of IAPP monomers in the pancreatic beta cells
g constant rate of degradation of IJAPP monomers due to metabolism processes
r constant polymerization rate or the conversion rate of IAPP monomers

to TAPP polymers

ko rate at which the drug is degraded from the system due to
metabolic processes

k1 rate at which the drug increases in the system

ko rate at which the polymer population reduces due to the presence of
the drug

b(x) binary splitting rate of the IAPP polymers of length z
m(x) degradation rate of the IAPP polymers due to metabolism
flz,y) probability density function that a polymer of length y

splits into two polymers of length x and y — x

On the right-hand side of the first equation in (7.1), the last term accounts for the number
of IAPP monomers resulting from the splitting of an IAPP polymer which also produces at
least one IAPP polymer of length lesser than xg. It is assumed that such an IAPP polymer
dissociates from IAPP monomers. The factor 2 in this term explains the binary splitting
of an TAPP polymer of length = into two polymers whenever x > x(. It is also assumed
that the length of IAPP polymers picks up continuous values for mathematical analysis
purposes. Moreover, on the right-hand side of the second equation in (7.1), the first term
(the transport term) and the last term represent, respectively, the loss in the amount of
IAPP polymers of length = as a result of lengthening and the gain of TAPP polymers of
length x due to splitting of lengthy polymers.
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The functions

oo

P(t) = /Oop(x,t)da: and Q(t) :/ xzp(z, t)dx

0 0

will be used to denote the total amount of IAPP monomers and IAPP polymers of length
x, respectively. Clearly, for a t > 0,

P(t) < Q(1). (7.4)

Under the following assumptions

-1

y o,
=m, b(x)=0b d JY) =
m(x) =m, b(x) =bx and f(x,y) { 0, ify<zpory<u.

if y > xq,

Murali and Raman (2013) transformed the model (7.1)-(7.3) into a system of ordinary

differential equations given by

%M(t) — A gM(t) + ba2P(t) — rM(£)P(),

%P(t) — _mP(t) + bQ() — 2bzP(t) — ks D()P (1),

9Q() = —mQ(t) ~ bRP() — kDOQ() +rM()P(),

9D = —koD(t) + hD()P(), (7.5)

subject to the initial conditions
M(0) = My, P(0)=F, Q(0)=Qo, D(0)= Dy, (7.6)

with My, Py, Qo, Do > 0, for simplicity. These authors carried out the asymptotic be-
haviour of the system of equations (7.5)—(7.6) under the aforementioned assumptions and
obtained the following results. A disease-free state equilibrium,

By = (M,IS,Q,]:)) = (A/g,0,0,0) and a disease state equilibrium Fy = (M°, P, Q°, D),

where

(bxg + m)? po brA — g(bxg +m)?

_ 0_ brA — g(bxg +m)?
br ’ mr(2bzo + m)

DY=0
mbr ’ ’

M° =

, @

with brA > g(bxg +m)?, of the system of equations (7.5)—(7.6) were found after nullifying
therapeutic interventions effects; while a coexistence state equilibrium, F3 = (M*, P*, Q*, D*),
where

A+ bxi P*
g+ rP*

PR Q- (M —baR)P* . AT — (mbio)
1

M*
m + ko D* ’ ko ’

with 7AM* > max{bx3, b~ (bzo + m)?} of the system of equations (7.5)—(7.6) is found
after taking into account the therapeutic interventions. The local stability of equilibria
is proven by the mean of the Routh-Hurwitz criterion and revealed that E; (respectively
E5 ) is locally asymptotically stable if and only if brA < g(m + bxg)? (respectively brA >
g(m + bxg)? and P° < ko/k1) and Ej is locally asymptotically stable if some conditions
(as given in [Murali and Raman (2013), p. 6]) are satisfied. Next, Murali and Raman used
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some numerical simulations based on the system of equations (7.5)—(7.6) to confirm the
results from the theoretical analysis. In contrast to the results from Murali and Raman
(2013) and from other authors in references therein, here we consider arbitrary (bounded
or unbounded) functions b(-) and m(-). Furthermore, for the sake of handling the hybrid

system of equations (7.5)—(7.6), we make the following assumptions:

Al: Ky = ko,

A2: functions b(-) and m(-) satisfy max{(x + 4)b(z),rA/g} < m(x), where 1 < m(zx) +
b(x), for any = > xo,

A3: f(x,y) satisfies the natural constraints, see Simonett and Walker (2006); Walker
(2007),

flz,y) = fly—=z,y), y >z, 0 <z <y, (7.7)

which accounts for the binary splitting of the IAPP polymers, and

/y flx,y)dx =1, y > xo. (7.8)
0

These two constraints, namely (7.7)—(7.8) yields

y
2/ zf(x,y)dx =y, y> xo, (7.9)
0

i.e. there is the conservation of number of monomers during the splitting process. The
problem consisting of equations (7.1)—(7.3) subjected to assumptions A1-A3 is regarded
as novel and have not yet been investigated to our best knowledge. Such a problem is
mathematically challenging but allows to provide some relevant features of the model. We
make use of the mathematical tool developed in M’pika Massoukou et al. (2018) to carry

out the steady states and stability analysis of equations (7.1)—(7.3).

The rest of the chapter is structured as follows. Section 7.2 deals with some preliminary
results and more importantly the existence result of global attractors for the continuous
semi-flow defined by the system of equations (7.1)—(7.3). The steady states of the system of
equations (7.1)—(7.3) are computed in Section 7.3. Three equilibria are obtained: a disease-
free state equilibrium, a disease state equilibrium and a coexistence state equilibrium. The
next section, namely Section 7.4, is devoted to the uniform persistence of the coexistence
state equilibrium. Sections 7.5 and 7.6 deal, respectively, with local and global stability
analysis of the disease-free state equilibrium and disease state equilibrium. Numerical
simulations are carried out in Section 7.7 whilst the concluding remarks are presented in
Section 7.8.

7.2 Preliminaries

Let X7 be defined by X1 = L!([xg, ), zdx) = {¢ : ||¢||1 = f;; x|¢(z)|dx}. We consider
the Banach space X = R x X x R endowed with the norm ||(u, ¢, v)||x = |u| + ||¢|]1 + |v],
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for any (u, ¢,v) € X. Let us denote by X the positive cone of the Banach space X such
that X4 = Ry x X7 4 x Ry, where X; 4 = L1 ([zg, ), zdz).

For any initial value Xo = (Mo, po(-), Do) € X4 satisfying the following condition py(0) =
0, the system of equations (7.1)—(7.3) is well-posed. Indeed, the well-posedness of the
system of equations (7.1)—(7.3), without therapeutic interventions (that is, D(:) = 0), is
established in Simonett and Walker (2006), where the existence and uniqueness of global
classical solutions for bounded functions b(-) and m(-) and the existence and uniqueness of
global weak solutions for unbounded functions b(-) and m(-) are shown. So, this result can
easily be extended to the solvability of the system of equations (7.1)—(7.3) with therapeutic
interventions. So, we obtain a continuous semi-flow ® : Ry x X; — X, defined by the

system of equations (7.1)—(7.3) so that
B(t,Xo) = @:(Xo) = (M(£),p(-, ), D(b)), ¢ € Ry, Xo € Xy (7.10)
Since the components of ®,(Xy) are positive, using the above notation, we obtain
121 (Xo)lIx = M(t) + [Ip(-, )]s + D(t). (7.11)

Differentiating (7.11) with respect to ¢ yields

d d d d
2 1@u(Xo)llx = S (1) + b, Bl + D). (112)
Next, we show that
d d [ > 9
—IIp(,t = — t)dr = — t)dz. 7.13
G0l = G [ nie = [ a ot s (713)

Substituting the second equation of (7.1) into (7.13) leads to
d 0 d
GO =[ i (=rM () 3w, 0) ~ (m(a) + b(a) + KaD(O)p(a 1)) d

+2 /Oow/oo b(y) f (2, y)p(y, t)dydz. (7.14)

Expanding the integrand of the first integral, changing the order of integration of the last
integral in (7.14) and using assumption A1, we get

o0 o0

x%p(az, t)dx — / x(m(z) + b(z))p(z, t)dz

z0

Sl ol ==rat) [

z0

—le(t)/:oxp(:c,t)da: —i—/xoo <2 /:xf(a;,y)dx) b(y)p(y,t)dy.

0 0 0

Combining this equation, the first and third equations of (7.1), yields

d r

GMO 40+ D) = A= (210 + AlpC.oll + 1D(0)
—k1Q((t) — P(2))D(t). (7.15)

Let n be such that

\/rA<77<inf{g,k0;A}. (7.16)
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Using (7.4), we have

%(M(t) +lpC Ol + D) < A=n(M(E) + |Ip(, 8]l + D(?)), (7.17)
that is (d/dt)||®:(Xo)||lx < A —n||®:(Xo)||x. Thus, we obtain

A (A
[1€+(Xo)llx < P " <77 - HXon> ; where [[@0(Xo)l[x = [[Xol[x- (7.18)

Let I' be the state of space (7.1) defined by

A
r- {<u,¢,v> € X, : Il(us 6, 0)]x < n}.

From (7.18), we get ||®+(Xo)|lx < A/n for any ¢ > 0, whenever Xy € I'. Moreover,
lim sup,_, o ||®+(Xo)||x < A/n for any Xy € X;. Then, we obtain the following result.

Lemma 7.2.1. The set ' is positively invariant for ®; that is ®,(Xo) C I',Vt >0, Xq €

I'. Moreover, ® is point dissipative.

As we aim to make use of the Lasalle’s Invariance Principle, we are required to establish the
relative compactness of the orbit {®:(Xg) : t > 0} in X due to the infinite-dimensional
Banach space X. This is done as in M’pika Massoukou et al. (2018) by introducing two
operators ® and ¥, (O, ¥ : R, x X; — X, ), defined by

©4(Xo) = (0,p(r,1),0) and ¥,(Xo) = (M(t),0, D(t)). (7.19)
where O(t, Xy) = O(Xg) and ¥(t,Xg) = ¥(Xp), so that
P, (Xp) = O4(Xp) + ¥(Xy), for any ¢t >0 (7.20)

and by obtaining from the proof of [Webb et al. (1985),Proposition 3.13] and Lemma 7.19,

the result below.

Theorem 7.2.1. For Xy € I, the orbit {®+(Xo) : t > 0} has a compact closure in X4 if

the following conditions are satisfied

(i) There exists a function A : Ry x Ry — Ry such that for any r > 0, limy_, A(t,7) =
0 and if Xy € T with ||Xo||x < r, then [|©:(Xo)||x < A(¢,r) for any t > 0.

(ii) For any ¢t > 0, W4(-) maps any bounded sets of T' into set with compact closure in
X,

Conditions (i) and (ii) of Theorem 7.2.1 are verified through the following lemmas.

Lemma 7.2.2. For any § > 0, let A(t,5) = e 8. Then limy_yoo A(t,8) = 0. Then (i) of
Theorem 7.2.1 holds.
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Proof. We have a limy_, o, A(t,0) = 0. We choose the initial condition Xy € T" such that
[IXollx < 7. For ¢ > 0, we have [|©¢(Xo)[|x = [0] + |p(,t)[]x + [0] = [[p(:,¢)][1. Using
(7.4)—(7.9)— (7.15)—(7.16), assumption A1 and A2, we have

GGl < ZAlpC ol —n [ am(@)pte, s

zo

= (Za= ) It (7.21)

llp(, )1 < e((r/")A*”)tHXOHX. Therefore, we get ||04(Xo)|lx < e = A(t,6), where

§ = el"/MAY | Xo||x > ||Xo||x. Moreover, since (r/n)A —n = (VrA+n)(V/rA—n)/n, using
(7.16), it is easy to see that A(¢,0) - 0 ast — . O

and hence [|p(-,t)|[1 < e("/MA=Dpo()[|1 < elDATIH(M| + [Ipo(-)[[1 + |do]); that is

Lemma 7.2.3. Fort >0, W(-) maps any bounded set I" into a set with a compact closure

m X+.

Proof. Since M (t) and D(t) remain in the compact set [0, A/n] by Lemma 7.2.1, W,(-) :
I' - U,(I'), where

W, (T) = {qzt(xo) € Xy 1 ||y (Xo)|lx < ‘;‘} . (7.22)

We clearly see, from (7.22), that the set ¥,(I") is bounded. To establish the closedness of the
set W, (T'), we consider « and o such that o = limy_, oo M (t) and o = lim;_,o, D(t). By the
continuity of the norm || - ||x, we have ||(c,0,0)||x < A/n, that is lim;_,o ¥(Xo) € ()
for all Xy € I'. Hence, the set W;(I") is closed. By definition, ¥(I") is the smallest closed
set that contains W¢(I'), that is ¥, (I') C ¥(I"). Moreover, ¥(I") is also a closed set that

contains W, (T"). So, ¥,(T") C ¥,(T'). Therefore, ¥,(T") = ¥, (T).

By way of contradiction, suppose that ¥;(I') is not compact in Xy , that is ¥.(I") is not

totally bounded, since W(I") is complete as a closed set of a Banach space X, which is a

complete space. This means that for some positive € and for any finite L C ¥,(T") we can
find U € ¥(I') such that V— U € Xy and ||V — Ul|x > € for every V € K. Let (V,,) be
a sequence of points in K, that is ||V,||x < A/n for any n € N Thus V,, — U € X, and

||V, —Ullx > € for any n € N. It follows that ||V, ||x > [V, —Ul|x, and hence ||V ,||x > €

for any n € N. Choosing € = A/n yields a contradiction and therefore ¥, (T") is a totally

bounded and complete set. Hence, ¥(I") is a compact set in X . O

Therefore, from Lemma 7.2.1 and Theorem 7.2.1, the existence result of global attractors

(see Hale (2010)) follows.

Theorem 7.2.2. The semi-flow {®+(Xo) : t > 0} has a global attractor in X4, which
attracts any bounded subset of X,.
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7.3 Equilibria

The equilibria of the system (7.1) are given by the following equation

0 = A- (g+rP*M+2/ / )p(y)dydz,
0 = —T‘MZ};( ) — (m(z) + b(z)+ ks D)p(z +2/ / p(y)dydz,
0 = (—k’o + k P* ) , (7.23)

where P* = f;;) p(z)dz. From the last equation in (7.23), it follows that D = 0 or P* =
ko/ki. If D = 0, the system (7.23) reduces to

0 = A— (g—l—TP*M+2/ / )p(y)dydz,
0 = _er%)—( (2) + b(2))p(z)
+2/O x/ b(y )p(y)dydz. (7.24)

Now assuming p(z) = 0 in (7.24), we obtain the disease-free steady state EY of the system
(7.1) given by E® = (M° p°(x), DY), where M? = A/g, p’(z) = 0, D° = 0. However,
assuming p(z) # 0 in (7.24), from the last equation in (7.24) we have

2 [ b))y = 2P @) + () + b)) (7.25)

and substituting (7.25) into first equation of (7.24) yields
A— (g—f-TP*M—I-Q/ / p(y)dydz =0,
that is,
A—(g+rP" )M —2/ / )p(y)dydx = 0.
Now changing the order of integration in the last equation leads to
o y
A= (g+rP)M - /0 (2 /0 . f(x,y)d:c) b(y)p(y)dy = 0. (7.26)
Using (7.9), equation (7.26) gives
A—(g+rP )M - /Oxo yb(y)p(y)dy =0, (7.27)

which implies that A — (g + 7P*)M = 0. Thus, a disease steady state E* of the system
(7.1) is given by E* = (M*,p*(x), D*), where M* = A/(g + rP*), D* = 0 and p*(z) is
the solution of the non-linear ordinary differential equation

Zfi(:ﬂ) + Wp(x) = p(x) /:O p(z)dx. (7.28)
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If P* = ko/k1, the system (7.23) reduces to

0 = A- (g+rM+2/ / )p(y)dydz,

9 (2) — (mla) + b(a) + k2DYp(e) +2 [ b p)pl)dy

o

0 = —rM
From the latter equation, we have

2 [ )@ )pu)dy = ML @) + (o) +b(o) + keDlple) (729

and the first equation of (7.29) is equivalent to

0=A4 - <g+r>M 2/ / y)p(y)dydx
+2 / / \p(y)dydz. (7.30)

Substituting (7.29) into (7.30) leads to

0=A- (g + T> M — 2/ / )p(y)dydz (7.31)

and after changing the order of integration and using (7.9) in (7.31), we obtain,

ko o
0=A-— (g + rk> M — / yb(y)p(y)dydz, (7.32)
1 T
which reduces to
0—A— <g + TZO) M. (7.33)
1

Thus, a coexistence steady state E of the system (7.1) is given by E = (M, (z), D), where
M = ki A(kor + k1g), D # 0 and p(z) is the solution of the linear ordinary differential

equation

dp( )= kor + kg

A ke Ar (m(z) — b(x) + ko D)p(z), (7.34)

where D = D and ko = ky, (see Al). Defining zg = inf{z|p(z) # 0, for & > ¢} and
integrating (7.34) over [ZTo, x] leads to p(z) = p(Zo)S2(z), where

Qx) = exp{—w <k1D x — Zo +/ d5> }

Thus, the equation

yields
p(F0) = ko/ki.1/ / Q) da
Zo
and hence o
p(x) = ko/kl.Q(x)// Q(x)dx
To
that is,

B(@) = ko/k1.Q)/ / ~ O(2)dz
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7.4 Uniform Persistence

In this section, we investigate the uniform persistence of the system (7.1) at the disease
state equilibrium E*, that is under the condition
ki [,
— p*(x)dr < 1. (7.35)
ko Jz,
To do this, we consider a function p : X — R defined by
ky [
p(u,(,v) = o ((x)dx, where (u,(,v) € X;. (7.36)
0 o

Let Xo be a set defined by Xy = {Xp € X4 : p(®+(Xo)) > 0 for some typ > 0} so that
®,(Xy — E as t — oo whenever X € X, \Xo.

Definition 7.4.1 (Smith and Thieme (2011), p.61). ® is uniformly weakly p-persistent
(respectively, uniformly (strongly) p -persistent) if there exists a positive €, not depending on
the initial conditions, so that lim;_,~ sup p(®4(Xo)) > € (respectively lim;_,~ inf p(®4(Xo)) >
€) for any Xg € X4

Theorem 7.4.1. Let (7.35) be satisfied. Then ® is uniformly (strongly) p-persistent.

Proof. By way of contradiction, for all € > 0 there exist X¢ € X such that lim;_, inf p(®,(X¢)) <
€. In particular, there exists X € Xy such that

tlim inf p(P4(X©)) <e, (7.37)
—00
where 0 < ¢y < 1. Choosing €y = k1 A/kon and using (7.4) yields
k o0 k ©
ul P (x)dx < 1/ xp (x)dx. (7.38)
ko Ja, ko Ja,
It follows that
ky [ k ) k[
2 [Cae@ds < L0 —p Ol + [ (7.39)
ko Jz, ko ko Jz,
and hence
) kl €0 * kl o *
p(P (X)) < —[[®y(X?C) — E*||z + — p*(z)dx. (7.40)
kO ko xo
Since ®(Xo) — E € I', we can make use of (7.35) so that
k1A
p(®,(X0)) < == 41, (7.41)
kon
that is,
p(P (X)) < ¢+ 1, forallt>0. (7.42)
Therefore
tli)m inf p(®,(X©)) < tlim sup p(®(X©)) < € + 1. (7.43)

This contradicts (7.37). O
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7.5 Local Stability of Equilibria

The local stability for the equilibria of the system (7.1) will be investigated through its
linearization around each equilibrium, see M’pika Massoukou et al. (2018). For the disease-

free steady state EY, the following theorem holds.

Theorem 7.5.1. The disease-free steady state E° is stable.

Proof. To prove this we will perturb the equilibria as follows. We introduce new functions

u,v(z,-) and w such that
u(t) = M(t) — M°, v(z,t) = p(x,t), w(t) = D(t).

Differentiating functions w, v(z,-) and w with respect to time ¢, making use of equations

in (7.1) and omitting terms of order higher than or equal to two, leads to the following

system
du = —qu(t) —rm° Oova: T Ioaj - x,y)v(x T
G0 = o) - ra [ “oenie s [T [ Cb) s gt vy,
@) = —rMO (@) = (o) + ba)olent) 42 [ b o p)ol )y
‘ili;’(t) = —kow(t). (7.44)

In order to derive the spectrum of the linear operator associated to the linearised system

(7.44), we consider exponential solution of the form
u(t) = ae, v(z,t) = v(z)eM, w(t) = we, (7.45)

where u and w are arbitrary constants, v(z) is an x-depending function and A is a complex
number. Substituting (7.45) into (7.44) yields

[e'e] o 0o
Au = —ga—rMO/ ﬁ(m)dx—l—Q/ x/ b(y) f(x,y)o(y)dydz,
x0 0 x0
_ dv _ o _
Nila) = M5 (@)  (me) +b(@)o(e) +2 [ o) fa o)
A = —k. (7.46)
One eigenvalue of (7.46) is A = —kp < 0. The remaining eigenvalues will be derived later.

Using the second equation in (7.46), we have

2 [ b p)et)dy = O (@) + O+ mla) + b)) (7.47)

and the first equation in (7.46) is equivalent to
00 o T
M = —gu— rMO/ O(x)dr + 2/ x/ b(y) f(z,y)v(y)dy
o 0 xo
To 00
w2 o [Tborepiwa. (7.48)

Substituting (7.47) into (7.48) reduces the latter equation to A = —(g+rM?/u) fxo(f o(x)dr) <
0. It follows that the spectral bound of (7.46) is negative and thus stable. O
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Likewise, by considering the disease steady state E*, we have the following theorem.

Theorem 7.5.2. The disease steady state E* is locally asymptotically stable if P* < ko/k1
and unstable if P* > ko/ky.

Proof. We define the functions u, v(zx,-) and w by
u(t) = M(t) — M*, v(z,t) =p(z,t) —p*(x), w(t) = D(t)

and we obtain the following system

%(t} = —(g+rPu(t)—rM* /: v(z, t)dx + 2 /Ofco T /x:O b(y) f(x,y)v(x,t)dydz,
Gty = =M S ) = (o) + ba))otat) + 2 [ b o y)ota )
~rult) () ~ k(B (),
%’(t) — —how(t) + kyw(t)P". (7.49)

To derive the characteristic equation of the system (7.49), the function u, v(z,-) and w
defined in (7.45) are used into (7.49) so that

A = —(g+rPu—rM* / d:n—|-2/ / Yo(y)dydex,
Nole) = —rM (@) — (m(a) + b))o(a) +2 [ b(u) S )olu)dy
—ral (@) — koo (@)
A = —ko+ kP (7.50)

One eigenvalue of (7.50) is A = —ko + k1 P*, which is negative if P* < ko/k; and positive
if P* > ko/ki. The remaining eigenvalues will be derived later. Using the second equation
n (7.50), we have

*

2/00 b(y)f(x,y)f)(y)dyITM*%(x)Jr(/\er( )+b(z))v(x )+racf§;

(2)+kowp*(z) (7.51)

and the first equation in (7.50) is equivalent to

o = _(g+rP*)a—rM*/ dx+2/ / )o(y)dydx

2 [V [Ts st (7.52)

Substituting (7.51) into (7.52) reduces the latter to A = —(g+rP*+(rM*/u) f;; o(x)dr) <
0. It follows that the spectral bounds of (7.50) is negative if P* < ko/k;. O

In a similar way, by considering the coexistence steady state E, the following theorem
holds.

Theorem 7.5.3. The coexistence steady state E is unstable if it exists.
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Proof. We define the functions u, v(x,cot) and w by

and we obtain the following system

d—u(t) = —|g+ r@ u(t) — rM/ (x,t)dx + 2/ a:/ by Yo(z, t)dydz,
dt kl 0 o

ov o Ov OO

Dolant) = —riit 22 (1) — (m(a) +b(a) + kD)o, ) +2 [ bu)fCa )oly, Oy

v

—ru(t)dp() kow(t)p(x),
di”(t) = —]ﬁD/ v(x, t)d (7.53)

To derive the characteristic equation of the system (7.53), the function u, v(z,t) and w
defined in (7.45) are used in (7.53) so that

Ai = (g+r>u—rM/ dx+2/ /IO Yo (y)dydz,

Nola) = —rM @) = (nla) + b(e) + kDo) +2 [ b fep)o)dy
1% () — k().
A= k—} oo@(m)dw. (7.54)

Zo

From the last equation in (7.54), it follows that the spectral bound of (7.54) is positive. []

7.6 Global Stability of Equilibria

This section focuses on the global asymptotic stability analysis of the system (7.1) at the
equilibria E° and E*. This is achieved by means of appropriate Volterra-type functions of
the form G(X) = X —1 —In X and the following result is obtained.

Theorem 7.6.1. The disease-free steady state E° is globally asymptotically stable.

Proof. We consider the Lyapunov function L°(t) = L(¢)+LJ(t), where LY(t) = M°G(M (t)/M?),
LY(t) = D(t) + Q(t). Differentiating L{(¢), making use of the first equation in (7.1) and
A = gM" and changing the order of integration, we have

0 0

+ <1 - Aﬁ;) /: <2 /Oxo xf($,y)dﬂf) b(y)p(y,t)dy. (7.55)

We now differentiate L(¢), make use of the second and the last equation in (7.1) and

change the order of integration so that
dL9

o (t) = —koD+ (kxD+rM)P — /00 z(m(x) + b(x) + ko D)p(x, t)dx

z0

+/:O (2 /: xf(:v,y)dw> b(y)p(y, t)dy. (7.56)

0 0
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Considering (7.55) and (7.56) and using (7.9) of A3, we get

dL’ M° M >
—(t) = —koD+ gM° (2 - — ) + (TMOP - / x(m(m)p(azjt)dx)
dt M MO -

Hk1P — k2Q)D — / ( / zf(x y)d$> b(y)p(y,t)dy. (7.57)

Clearly, the first, second and last terms in (7.57) are negative. Using assumption A1l and

condition (7.4), we get

(k1 P(t) — k2 Q(8)D(t) = k1 DHQ(L) (ggg - 1> <0 (7.58)
and by assumption A2 and condition (7.4), we obtain
rMOP(t) — /oo xm(z)p(x, t)dz < rM°Q(t) <g£g - > < 0. (7.59)

Hence, dL°/dt < 0 is satisfied for any M(t), p(x,t), D(t) € R, and dL°/dt = 0 for
(M(t),p(x,t), D(t)) = (M°,p°(z), D?). Furthermore, it can be verified that {(M (t), p(z,t), D(t)) :
LO(t) = 0} = {E"}. Therefore, it follows from Lasalle’s Invariance Theorem [Auger et al.
(2008), p. 200] that E is globally asymptotically stable. O

Theorem 7.6.2. The disease steady state E* is globally asymptotically stable if P* <
ko/k1.

Proof. We consider the Lyapunov function L*(t) = Li(t) + L3(t), where

o

Li(t) = MG (M(t)/M”), Ly(t) ZD(t)+/ p ()G (p(x,t)/p*(x)) dz.

z0

Differentiating Lj(¢) and then making use of the first equation in (7.1), and then substi-
tuting A by the following expression

A= (g+rPM —2/ / o (y)dydz

and changing the order of integration, we obtain

ari ) _ M(Qﬂp* _TM/ (I_M*> (1_ p*(ﬂc‘))dac

dt
/D@( / =@y dx><1 N M)( - (*( ))> b(y)p(y, t)dy. (7.60)

We now differentiate L3(t), make use of the second and the last equation in (7.1) and

M @) = () + ) @) 2 [ b)) )y =0
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and change the order of integration so that

oty = ~(ho— b P*)D(D) ~ (ks — k1)D(1) /°° <1—P<‘”>>p<x,t>dx

M /m :O <1 - ;’ ;ﬁ%) %(Cﬂ)daj
M) /oo (1 - 55?)) >
/:(m(x) +b(2))p(z, 1) (1 G >2dx

[ (-0 ee) (1= 5% ) st

Expanding terms in the latter equation and making use of conditions p(zg,t) = p*(z¢) =0

)d

0
3

and limy o0 p(, £) = limg_seo p*(z) = 0, we get
o - - (5-0)o-n - 5)o 1 E e
w7 (st + 20
- [ e+ ey (1- 20

+/x OO ( / y (1 - ;’(*ft))>f(m,y)dx> (1 _ 5;;%) b(y)p(y, )dy.  (7.61)

[e.9]

—rM*(dp*/dz)(z) = (m(x) + b(x))p*(z) — 2 / b(y) f (=, y)p*(y)dy

in equation (7.61) yields

Ly - n(-r)ou-n- )00 [ (- £

> M pr(x) \ .
[ o)+t (ke + ) o)t

~2 /: (Aj\j Inp(z,t) + 5(15?)) /;o f(@, y)b(y)p*(y)dydz
—/:(m(x) + b(2))p(a, t) (1 _ @ >2da:

p(z,1)

+2 /: (/: <1 _5(*;52))) f(:v,y)dx> 1- g*ﬁ)))b(y)p(y’t)dy

Using
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and therefore, we obtain

* _ *)2
DU G RSN (P P

o 80 (- ) e
|

M) /: (1 - ]\]y(t) (1 G )p*(x)dw

p(x,1)

+/Oo(m(a:) +b(z)) <]\]{4(i) Inp(z,t) + P (z) )p*(x)dx

_2/: (Aﬁ )lnp(m’t)Jr p*(x)> :O [z, 9)b(y)p* (y)dydx

+
a\
© 3
I~
o
o\
8

=
=
RS
<
QL

8
~_

(7.62)

From the right-hand side in equation (7.62), it is clear that the first term is negative, the
second term is also negative since P* < kg/k1 and the third term vanishes by assumption
A1. Most of the remaining terms on the right-hand side in equation (7.62) will be expanded

in the following manner. The fourth term in equation (7.62) becomes

A (1-31) (1 o) P

— M) /: <1 - J\%t)) p* (@) de
e M(2) /x OO (1 - ]\%) ( 5(*;2)>2 p(@, t)dz. (7.63)

The fifth term in (7.62) is expanded as

[ s (w4 70 oy

LM

= T [ nte) o) (e ) = o ) ()

OO M(t) () .
+/r0 (m(z) + b(x)) < e p(x,t) + p(x,t)) p*(x)dz, (7.64)

where the first term on the right-hand side in equation (7.64) is negative. Next, we trans-
form the sixth term in equation (7.62) into

_2/30:0 (J\]/{;)lnp(xt )/ f(z,y9)b(y)p* (y)dydx

- _Aﬁ? /IO (Inp(z,t) + p(z,1)) ’ f z,y)b(y)p” (y)dyydax

" /: ’ </xj (Aﬁf)p(fc’t) - 5(*352))) fla, y)df'3> b(y)p* (y)dy,
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where the first term on the right-hand side of this equation is negative. We also expand

the seventh term in (7.62) as

_/:o (m(x) + b(z)) <1— p*(x)>2p(:r,t)dm

0 p(z,1)

—1+ o P(2) <§ch(xt))>2] p(x, t)de.  (7.65)

The eight term in (7.62) yields

[ 6L e0s) (- 250 oo
:/:<2/ zf(z,y)dx ( ) y)p(y, t)dy
_ /x :O (2 /: " a:a:f(x,y)dx) ( - ]\jy(t)) by)p* (y)dy. (7.66)
Finally, we transform the last term in (7.62) into
[ CLL ) ) (-5 s
- /:O z/m 1— p*; f(@,y)dz ) b(y)p(y, t)dy
- /20 52 /5 <<1 - i*<x§)>> f(z y)dl‘>> b(y)p* (y)dy. (7.67)
20 20 p(z,1) ’
By adding up the last terms in equation (7.65) and (7.67), it follows that
Ia 2(/ (Ai20te.0 = 20 pta e ) s whay
< <1 P Z i > fl@ y)dx> b(y)p* (y)dy

_ ( (1 ) S b s, (709

which is negative provided that p(z,t) < M*/M(t) for any ¢ > 0 and = > zo. In the
sequel, we shall investigate the sign of the remaining terms under the conditions p(x,t) <
M*/M(t) < 1and 1 < p(z,t) < M*/M(t). First, we assume that p(x,t) < M*/M(t) < 1.
Clearly, we see in equation (7.63) that the first term on right-hand side is negative, while

the second term can be expanded as

rM(t) /x :O (1 - J\Zt))( ;’ ;U(i))f%?(x,t)dx
) 2

— M) /m :o < 5(12)) p(a, t)dz
M /x oo ( 5(3?))2 p(@, t)da, (7.69)

(7.70)
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where the second term on the right-hand side is negative, and the first term on the right-

hand side in equation (7.67) can be expanded as

/: (2 /xj <1 a 5(*15,372)) f (x’y)d@“) b(y)p(y, t)dy

— /:o <2 yf(a:,y)d> b(y)p(y,t)dy

0 zo

_/9: <2 /: p*(z) f(ﬂc,y)d:c) b(y)p(y,t)dy, (7.71)

o P(z,1)

where the second term on the right-hand side is negative. Adding up the second term on
the right hand side in (7.69) and the first term on the right-hand side in (7.71), we have

—rM*/: <§(*x(jct)>)2p(x,t)dw + /: (2 /: f(w,y)> b(y)p(y, t)dy

~ [ VIF p@\(,. ViIF p@)
<f m“( V(@) vl t)) (“ V(@) vl )

>p(:v, t)dx< 0,

0

(7.72)

provided that 1 < /m(z)/vrM* < p*(z)/p(x,t) for any ¢ > 0 and = > o . Moreover,
the second term on the right-hand side in (7.64), equation (7.65), the first term on the
right-hand side in (7.66) and the first term on the right-hand side in (7.69) yields

|7 o) v (e 4 B @y

0 p(z,t)
- P @ (P@VY
o)+ o) ( e tres) )p( 1

+/: <2 /: xf(x,y)d:c) (1 - A%) b(y)p(y, t)dy

M (t) /w :O ( 5(*;j6t))>2p(x,t)dx,
b

(7.73)
since p(z,t) < M*/M (t). It is not difficult to show that

D) () + b(:p))]\]/\[/[(; <0

p*(2))’
rM(t) (p(x, 0 ) + 3(m(x) + b(x))
if p*(z)/p(x,t) < /m(x)+ b(x)v/rM/rM, that is p*(x)/p(z,t) < v/m(z) + b(z) for any
t > 0 and x > . Therefore \/m(z)/vVrM* < p*(x)/p(x,t) < \/m(z)+ b(z) and hence
dL*/dt < 0 is satisfied for (M (t), p(x,t), D(t)) such that

) m(z) _ p*(x)
M) <1, 1< —F - (@) < /m(z) +b(z), D(t) € Ry

and dL*/dt = 0 for (M(t),p(x,t),D(t)) = M*,p*(x), D*). Finally, we assume that 1 <
p(z,t) < M*/M(t). It follows that the second term on the right-hand side in (7.63) and

plz,t) <
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the first term on the right-hand side in (7.66) are both negative, while the remaining terms
on the right-hand side in (7.63) and (7.66) can be transformed, respectively, as follows

—rM(t) /:o <1 _ M )p*(x)dx = —rP*M(t) +/°o e ) e

M) o M)
(7.74)
and
e - o
<~ [ "ty + | iy (7.75)

where the first terms on the right-hand side in (7.74) and (7.75) are negative. After using
A2 the second terms in (7.74) and (7.75) yield, respectively,

/ SYe ;7(* ixt)) pla, t)dz < / b m(z) ;’ (;(mt)) p(z, t)da (7.76)
and
/ h M(; yb(y)p* (y)dy < / h ]\Jy(;m(y)p*(y)dy (7.77)

The first term on the right-hand side in (7.67) can also be transformed into

/: <2 /zj (1 - ]f(x(xt))> f(”’y)dﬂf) b(y)p(y, t)dy

< [t~ [~ (2 [ (L) st owinty.

where the second term on the right-hand side is negative, while the first term on the

right-hand side yields

/ h 2b(y)p(y, t)dy < / h m(y)p(y, t)dy. (7.78)

o o

From (7.77)—(7.78), we get

[ s+ [

< /If [A]f(t) +% <A]f(t)>2 +% <p(ijy)>2] m(y)p(y, t)dy. (7.79)

0
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Combining the second term on the right-hand in (7.64)—(7.65), (7.76) and (7.79), we obtain

[ @ (1- 2 )2p<x,t>dw

0 p(x,t)

I RCEEE (M” (1) + ((f”)) *<x>dx)
s Ajy() /
+ /m :o rM* 5(96(’t))p(x,t)dx

< /x :O(m(m) +b(a)) [—1+3 ggx(i)) 4 Aﬁf)p*(w) 4 ]\%)

4% <1\]y(;))2 +% (5(*;’3/2))2] p(z,t)dz,
< [T [ (A ()]

*(p * x 0\ 2
—1+4p*(x)+pé ) + ]\jy(t) —1—;(]\%0) ] p(z, t)dz,

xp(z,t)dz,

< [ " () + b(x))

0

since 1 < p(x,t) < M*/M(t). Writing the integrand in the last inequality as

§ pr(z)  M* 1 M*\?
—1+4p (a:)—i— 5 +M(t)+2<]\4(t)>
* 2
= % (p*(x) +4)% + (]\]y(t) + 1) - 19] , (7.80)

it is not difficult to see that (7.80) is negative provided that

M* 2 2
* 4)? 1 81
(p*(x) + 4) +<M(t) ) < (v19)", (7.81)
for any ¢ > 0 and x > xq, that is p*(z) + 4 < v/19 and M*/M (t) + 1 < /19 and then
9 M* 17
— < 1, and — 7.82
pi(@) <5 <1, an O (7.82)

Since 1 < p(z,t) < M*/M(t), thus 0 < p*(z)/p(z,t) < 1 and 1 < M*/M(t) < 4. Hence,
dL*/dt < 0 is satisfied for (M(t), p(x,t), D(t)) such that
M* 17 p*(x) 9

1<p(x,t)<M7(t)<€<4,0<p( )<2—5<1 D(t) e Ry (7.83)

and dL*/dt = 0 for (M(t),p(z,t),D(t)) = (M*,p*(x),D*)) In summary, dL*/dt < 0 if
(M(t),p(x,t), D(t)) satisfies either of the following cases:

(1) p(x,t) < M*/M(t) <1, 1 < /m(z)/VrM* < p*(z)/p(z,t) < \/m(z) + b(x),
D(t) € Ry.

(2) 1<p(z,t) < M*/M(t) < i <4, 0<p*(z)/p(z,t) < % <1, D(t) € Ry
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and dL*/dt = 0 for (M (t), p(z,t), D(t)) = (M*,p*(z), D*). Furthermore, it can be verified
that {(M(t),p(z,t),D(t)) : L*(t) = 0} = {E*}. Therefore, it follows from Lasalle’s
Invariance Theorem [Auger et al. (2008), p. 200] that {E*} is globally asymptotically
stable if P* < ko/kr. O

7.7 Numerical Simulation

Here numerical illustrations will be provided in order to explain the results stated in
Theorem 7.6.1 and also investigate the impact of the drug therapy. Substantial similarities
regarding the outcome of the steady states and the local stability analysis from the system
of equations (7.1)—(7.3) and the system of equations (7.5)—(7.6) can be identified, namely
the existence of the same number of steady states of the same type (disease-free steady
state, disease steady state and coexistence steady state) with the same stability for the
disease-free steady state and disease steady state; more importantly the stability condition,
P* < ko/ki, of the disease steady state is the same for these two systems. It can be
observed that, the total number of IAPP polymers from the system of equations (7.1)—(7.3)
converges to the total number of IAPP polymers from the system of equation (7.5)—(7.6)
if we choose the parameters such that —m(z) +m + b(z) + (1 — 2(x — 29))b < € (e > 0).
As a consequence the system of equations (7.5)—(7.6) can be used without any alteration,
to perform the numerical simulations related to the total amount of IAPP polymers. To
achieve this, we consider the following parameter values: A = 4400 per day , r = 0.3
fibrils per square unit per day, b = 0.0001 fibrils per square unit per day,as given in Murali
and Raman (2013). In addition to these, we also make use of the following initial values:
My = 1000, Py = 50, Iy = 500 and Dy € {0,1000,2000,4000,5000,6000, 7000, 8000}
(units). Using the above parameter values and initial values, the system of equation (7.5)—
(7.6) is simulated numerically to obtain the total population of IAPP polymers as shown
in the Figures 7.1-7.8.

300 300
250 250
& 4
[ 5]
£ E
= 200 = 200
[=] [=]
a [s§
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= 190 Drug Dosage = 0 units = 150 Drug Dosage = 1000 units 7
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Z 100 S 100
(=% (=%
[=] [=]
o o
50 50
0 . . . . . . . . . 0 . . . . . . . .
] 50 100 150 200 250 300 350 400 450 50 0 50 100 150 200 250 300 350 400 450 500
time tin days time t in days

Figure 7.1: Drug dosage = 0 Unit Figure 7.2: Drug dosage = 1000 Units
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Figure 7.5: Drug dosage = 5000 Units Figure 7.6: Drug dosage = 6000 Units
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Figure 7.7: Drug dosage = 7000 Units
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Figure 7.8: Drug dosage = 8000 Units

Figures 7.1-7.8 show that the total population of IAPP polymers will never exceed kg /k1,

that is 250. Moreover , the plateauing effect occurring in all these figures shows that
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the disease steady state is stable as long as the total population of IAPP polymers does
not exceed ko/k;. This confirms the theoretical results from Theorem 7.5.2 and 7.6.1.
From Figure 7.1, the total population IAPP decays slightly and briefly before rising and
then stabilizes while in Figures 7.2-7.8 drug effect lowers severely the population of IAPP
polymers to disappearance and then preserves the state free of IAPP polymers to a long
period of time (in days) proportional to the drug dosage. Thus, the drug effect is two folds,
namely instigating de-polymerisation of TAPP polymers and inhibiting polymerisation of
IAPP monomers. The latter prevents the IAPP fibril formation, which accounts for the

occurance and development of T2DM disease.

7.8 Conclusion

Let Cy be a parameter defined by Cy = (ki/ko)P* . Since, from the results of Theorems
7.5.2 and 7.6.2, the disease state equilibrium E* is stable if Cy < 1 and unstable if Cy >
1 and the (unstable) coexistence state equilibrium E exists if Co = 1, thus Cp can be
regarded as an essential threshold parameter in the steady state and stability analysis
for the dynamics of amyloid fibril formation defined by the system of equations (7.1).
Often, such a parameter can play a crucial role in implementing therapeutic interventions
strategies. Clearly, Cyp — 0 as P* — 0, that is the development of T2DM disease is stable if
the total population of polymers, P* | is unsignificant, and Cy — coasP* — oo, that is the
development of T2DM is unstable if the total population of polymers, P* | is extremely
high. Moreover, Cy — oo as kg — 0, that is the development of T2DM disease cannot
stabilize if kg is negligible, and Cy — 0 as kg — oo, that is development of T2DM disease

stabilizes if kg is extremely large. However, the following

0Co k1
0 M pr
oko K2

Co

Yy
o

shows that increasing the rate at which the drug is degraded from the system due to
metabolic processes, kg, results in a beneficial impact on the control of amyloid fibril
formation, that is, rising of kg breaks the development of T2DM disease. Therefore, kg is a
substantial parameter in elaborating an efficient therapeutic strategy aiming at controlling

and stopping the development of T2DM disease.
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Conclusion

This thesis contributes to the literature on robust numerical techniques to solve various
forms of singularly perturbed problems. Our objective was to construct parameter uniform
numerical methods to solve such problems. Apart from the construction of the method,
theories concerning their convergence and error estimate were also presented. To validate
these theories, extensive numerical experiments were conducted. For us to be able to use
less mesh points to achieve a better accuracy, Richardson extrapolation was applied on the
methods with first order accuracies to enhance them to second order. The main results in

this thesis are outlined below.

In Chapter 2, a uniformly convergent full discretisation (discretising all independent vari-
able at once) scheme was proposed to solve a one-dimensional singularly perturbed Robin
type convection-diffusion problem. The chapter began by first studying the properties
of the exact solution and its derivatives, followed by the construction of the scheme. The
scheme employed the classical finite difference scheme on appropriate positive denominator
functions and the classical backward Euler to solve both the mixed boundary conditions
and the one-dimensional convection diffusion problem. Some properties of the fully discrete
scheme which imply the stability of the scheme were presented and used to analyse the
scheme for convergence. A first order accuracy independent of the perturbation parameter
in both the space and the time variables was established. Richardson extrapolation was

then applied on the scheme to enhance the accuracy to second order accuracy.

Further the concept which was used for the spatial discretisation in Chapter 2 was combined
with the Crank Nicolson finite difference scheme to solve a delayed parabolic problem via

the framework of method of lines in Chapter 3.

To verify whether the scheme can be applicable to integro differential equations, we studied
a singularly perturbed volterra integro differential equation in Chapter 4. Similar to the
early chapters, an estimate of the solution of the continuous problem was presented, fol-
lowed by the design of the fitted operator finite difference scheme along with the Simpson’s

rule to solve the differential and the integral parts respectively. Analysis of the scheme

131
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resulted in a first order accuracy and this was improved to second order by Richardson

extrapolation.

In Chapter 5, a fitted operator based on a midpoint method was constructed along with
the Crank Nicolson finite difference scheme to solve a parabolic convection-diffusion with
degenerate coefficient via the Rothe’s method. The fitted operator scheme designed in
Chapter 5 is employed with the backward Euler to solve a linearised Burgers equation in

Chapter 6.

Finally, in Chapter 7 which deals with the contributed paper, a mathematical model was
used to investigate the effects of drug therapy on the dynamics of amyloid fibril formation
(or amyloid plaques). The model is a hybrid system of differential equations consisting of
ODEs and a (hyperbolic) PDE. The (global) stability analysis of the model is established
through the construction of suitable Lyapunov functionals and application of Lasalle’s
invariance principle. Moreover, stability of the disease steady state is fully determined by

a threshold condition, which is based on the total population of IAPP polymers.

In this thesis, our objective was to construct, analyse and implement parameter uniform
numerical methods for some singularly perturbed problems in the context of finite difference
schemes. From literature, it is evident that fitted mesh finite difference scheme has been
investigated tremendously unlike the fitted operator finite difference schemes. Thus this
thesis attempted to develop fitted operator finite difference schemes in the context of Non-

standard finite differences schemes to solve various forms of singularly perturbed problems.

One problem we encountered was the fact that a larger number of mesh point was needed
before the scheme could resolve the layers for the degenerate parabolic problem we consid-
ered in Chapter 5, during the simulation. Thus, the scheme was computationally expensive

for that problem.

Therefore, for future work, the proposed scheme in this thesis will be combined with the
fitted mesh finite difference scheme (since it enjoys the layer resolving property for all
types of SPPs) to generate a hybrid scheme to solve different kinds of singularly perturbed
problems, specifically higher order problems and problems with non-smooth data. Also,
a new direction of problems to consider is various forms (partial differential equations,
ordinary differential equations, integro-differential equations) of higher order singularly

perturbed three parameter problems.



Bibliography

Amiraliyev, G. and Sevgin, S. (2006). Uniform difference method for singularly per-
turbed volterra integro-differential equations. Applied Mathematics and Computation,
179(2):731-741.

Ansari, A., Bakr, S., and Shishkin, G. (2007). A parameter-robust finite difference method
for singularly perturbed delay parabolic partial differential equations. Journal of Com-
putational and Applied Mathematics, 205(1):552-566.

Ansari, A. R. and Hegarty, A. F. (2003). Numerical solution of a convection diffusion
problem with robin boundary conditions. Journal of Computational and Applied Math-
ematics, 156(1):221-238.

Auger, P., De La Parra, R. B., Poggiale, J.-C., Sanchez, E., and Nguyen-Huu, T. (2008).
Aggregation of variables and applications to population dynamics. In Structured popu-

lation models in biology and epidemiology, pages 209-263. Springer.

Bashier, E. and Patidar, K. (2011a). A second-order fitted operator finite difference method
for a singularly perturbed delay parabolic partial differential equation. Journal of Dif-
ference Equations and Applications, 17(05):779-794.

Bashier, E. B. and Patidar, K. C. (2011b). A novel fitted operator finite difference method
for a singularly perturbed delay parabolic partial differential equation. Applied Mathe-
matics and Computation, 217(9):4728-4739.

Bellman, R. E. and Kalaba, R. E. (1965). Quasilinearization and nonlinear boundary-value

problems. American Elsevier Publishing Company, New York.

Bender, C. M. and Orszag, S. A. (2013). Advanced mathematical methods for scientists and
engineers I: Asymptotic methods and perturbation theory. Springer Science & Business
Media.

Bush, A. (2018). Perturbation methods for engineers and scientists. Routledge.

Chandru, M. and Shanthi, V. (2015). Fitted mesh method for singularly perturbed robin
type boundary value problem with discontinuous source term. International Journal of
Applied and Computational Mathematics, 1(3):491-501.

133



BIBLIOGRAPHY 134

Clavero, C., Gracia, J. L., Shishkin, G. I., and Shishkina, L. P. (2015). Schemes convergent
e-uniformly for parabolic singularly perturbed problems with a degenerating convective

term and a discontinuous source. Mathematical Modelling and Analysis, 20(5):641-657.

Clavero, C. and Jorge, J. C. (2015). Another uniform convergence analysis technique of
some numerical methods for parabolic singularly perturbed problems. Computers &
Mathematics with Applications, 70(3):222-235.

Das, A. and Natesan, S. (2015). Uniformly convergent hybrid numerical scheme for singu-
larly perturbed delay parabolic convection—diffusion problems on shishkin mesh. Applied
Mathematics and Computation, 271:168-186.

Das, A. and Natesan, S. (2018). Second-order uniformly convergent numerical method for
singularly perturbed delay parabolic partial differential equations. International Journal
of Computer Mathematics, 95(3):490-510.

Dunne, R., O'Riordan, E., and Shishkin, G. I. (2000). Singularly perturbed parabolic prob-
lems on non-rectangular domains. In International Conference on Numerical Analysis

and Its Applications, pages 265-272. Springer.

Dunne, R. K., O’Riordan, E., and Shishkin, G. I. (2003). A fitted mesh method for a class of
singularly perturbed parabolic problems with a boundary turning point. Computational
Methods in Applied Mathematics, 3(3):361-372.

Erdogan, F. and Sakar, M. G. (2017). A quasilinearization technique for the solution
of singularly perturbed delay differential equation. Mathematics in Natural Science,
2(1):1-7.

Farrell, P., Hegarty, A., Miller, J. M., O’Riordan, E., and Shishkin, G. I. (2000). Robust

computational techniques for boundary layers. CRC Press.

Friedrichs, K. O., Wasow, W. R., et al. (1946). Singular perturbations of non-linear oscil-
lations. Duke Mathematical Journal, 13(3):367-381.

Gowrisankar, S. and Natesan, S. (2017). e-uniformly convergent numerical scheme for
singularly perturbed delay parabolic partial differential equations. International Journal
of Computer Mathematics, 94(5):902-921.

Gupta, V. and Kadalbajoo, M. K. (2010). Numerical approximation of modified burgers’
equation via hybrid finite difference scheme on layer-adaptive mesh. Neural, Parallel €
Scientific Computations, 18(2):167-194.

Gupta, V., Sahoo, S. K., and Dubey, R. K. (2019). Parameter-uniform fitted mesh higher
order finite difference scheme for singularly perturbed problem with an interior turning
point. arXiv preprint arXiv:1909.07128.

Hale, J. K. (2010). Asymptotic behavior of dissipative systems. Number 25. American
Mathematical Soc.



BIBLIOGRAPHY 135

Hemker, P. W., Shishkin, G. I., and Shishkina, L. P. (2002). High-order time-accurate
schemes for singularly perturbed parabolic convection-diffusion problems with robin

boundary conditions. Computational Methods in Applied Mathematics, 2(1):3-25.

Iragi, B. C. and Munyakazi, J. B. (2018). New parameter-uniform discretisations of singu-

larly perturbed volterra integro-differential equations. 12(3):517-527.

Jayalakshmi, G. J. and Tamilselvan, A. (2020a). Comparative study on difference schemes
for singularly perturbed boundary turning point problems with robin boundary condi-
tions. Journal of Applied Mathematics and Computing, 62(1-2):341-360.

Jayalakshmi, G. J. and Tamilselvan, A. (2020b). An e-uniform method for a class of sin-
gularly perturbed parabolic problems with robin boundary conditions having boundary
turning point. Asian-European Journal of Mathematics, 13(01):2050025.

Kadalbajoo, M. K. and Awasthi, A. (2008). Uniformly convergent numerical method
for solving modified burgers’ equations on a non-uniform mesh. Journal of Numerical
Mathematics, 16(3):217-235.

Kadalbajoo, M. K. and Gupta, V. (2010). A brief survey on numerical methods for solving
singularly perturbed problems. Applied Mathematics and Computation, 217(8):3641—
3716.

Kadalbajoo, M. K. and Patidar, K. C. (2002). A survey of numerical techniques for
solving singularly perturbed ordinary differential equations. Applied Mathematics and
Computation, 130(2-3):457-510.

Kadalbajoo, M. K. and Patidar, K. C. (2003). Singularly perturbed problems in partial
differential equations: a survey. Applied Mathematics and Computation, 134(2-3):371—
429.

Kadalbajoo, M. K. and Reddy, Y. (1989). Asymptotic and numerical analysis of singular
perturbation problems: A survey. Applied Mathematics and computation, 30(3):223-259.

Kanth, A. R. and Murali, M. K. P. (2018). A numerical technique for solving nonlinear
singularly perturbed delay differential equations. Mathematical Modelling and Analysis,
23(1):64-78.

Kaushik, A. and Sharma, M. (2012). A robust numerical approach for singularly perturbed
time delayed parabolic partial differential equations. Computational Mathematics and
Modeling, 23(1):96-106.

Kauthen, J.-P. (1997). A survey of singularly perturbed volterra equations. Applied Nu-
merical Mathematics, 24(2-3):95-114.

Kellogg, R. B. and Tsan, A. (1978). Analysis of some difference approximations for a
singular perturbation problem without turning points. Mathematics of Computation,
32(144):1025-10309.



BIBLIOGRAPHY 136

Kudu, M., Amirali, I., and Amiraliyev, G. M. (2016). A finite-difference method for a
singularly perturbed delay integro-differential equation. Journal of Computational and
Applied Mathematics, 308:379-390.

Liu, L.-B., Long, G., and Cen, Z. (2020). A robust adaptive grid method for a nonlinear
singularly perturbed differential equation with integral boundary condition. Numerical
Algorithms, 83(2):719-739.

Lubuma, J. M.-S. and Patidar, K. C. (2006). Uniformly convergent non-standard finite
difference methods for self-adjoint singular perturbation problems. Journal of Compu-
tational and Applied Mathematics, 191(2):228-238.

Lubuma, J. M.-S. and Patidar, K. C. (2007). Non-standard methods for singularly per-
turbed problems possessing oscillatory /layer solutions. Applied Mathematics and Com-
putation, 187(2):1147-1160.

Majumdar, A. and Natesan, S. (2017a). Alternating direction numerical scheme for singu-
larly perturbed 2d degenerate parabolic convection-diffusion problems. Applied Mathe-
matics and Computation, 313:453-473.

Majumdar, A. and Natesan, S. (2017b). Second-order uniformly convergent richardson
extrapolation method for singularly perturbed degenerate parabolic pdes. International
Journal of Applied and Computational Mathematics, 3(1):31-53.

Majumdar, A. and Natesan, S. (2019). An e-uniform hybrid numerical scheme for a singu-
larly perturbed degenerate parabolic convection—diffusion problem. International Jour-
nal of Computer Mathematics, 96(7):1313-1334.

Mickens, R. E. (1994). Nonstandard finite difference models of differential equations. World

Scientific.

Miller, J. J., O’Riordan, E., and Shishkin, G. 1. (2012). Fitted numerical methods for
singular perturbation problems: error estimates in the mazimum norm for linear problems

in one and two dimensions. World Scientific.
Miller, P. D. (2006). Applied asymptotic analysis, volume 75. American Mathematical Soc.

Morton, K. W. (1996). Numerical solution of convection-diffusion problems. Chapman &
Hall.

Munyakazi, J. B. (2015). A robust finite difference method for two-parameter parabolic
convection-diffusion problems. Applied Mathematics & Information Sciences, 9(6):2877.

Murali, P. and Raman, M. (2013). Modeling the dynamics of amyloid formation of islet
beta cells under therapeutic interventions and its role in discovery of novel target for

drug action. International Journal of Life Science and Medical Research, 3(1):1.

M’pika Massoukou, R. Y., Oukouomi Noutchie, S. C., and Guiem, R. (2018). Global
dynamics of an sveir model with age-dependent vaccination, infection, and latency. In

Abstract and Applied Analysis, volume 2018. Hindawi.



BIBLIOGRAPHY 137

Ng-Stynes, M. J., O'Riordan, E., and Stynes, M. (1988). Numerical methods for time-
dependent convection-diffusion equations. Journal of Computational and Applied math-
ematics, 21(3):289-310.

O’malley, R. E. (1991). Singular perturbation methods for ordinary differential equations,

volume 89. Springer.

Patidar, K. C. (2005). High order fitted operator numerical method for self-adjoint singular
perturbation problems. Applied Mathematics and Computation, 171(1):547-566.

Patidar, K. C. (2007). High order parameter uniform numerical method for singular per-
turbation problems. Applied Mathematics and Computation, 188(1):720-733.

Prandtl, L. (1905). Uber flussigkeits-be wegung bei leiner reibung. In In Verhandlungen,
1II inter. Math. Kongresses, Tuebner, pages 484-491.

Rai, P. and Yadav, S. (2020). Robust numerical schemes for singularly perturbed de-
lay parabolic convection-diffusion problems with degenerate coefficient. International

Journal of Computer Mathematics, pages 1-27.

Roos, H.-G., Stynes, M., and Tobiska, L. (2008). Robust numerical methods for singu-
larly perturbed differential equations: convection-diffusion-reaction and flow problems,

volume 24. Springer Science & Business Media.

Salama, A. and Al-Amery, D. (2017). A higher order uniformly convergent method for
singularly perturbed delay parabolic partial differential equations. International Journal
of Computer Mathematics, 94(12):2520-2546.

Selvi, P. A. and Ramanujam, N. (2017). A parameter uniform difference scheme for singu-
larly perturbed parabolic delay differential equation with robin type boundary condition.
Applied Mathematics and Computation, 296:101-115.

Sevgin, S. (2014). Numerical solution of a singularly perturbed volterra integro-differential
equation. Advances in Difference Equations, 2014(1):171.

Simonett, G. and Walker, C. (2006). On the solvability of a mathematical model for prion
proliferation. Journal of Mathematical Analysis and Applications, 324(1):580-603.

Smith, H. L. and Thieme, H. R. (2011). Dynamical systems and population persistence,

volume 118. American Mathematical Soc.
Van Dyke, M. (1964). Perturbation methods in fluid mechanics academic. New York.

Viscor, M. and Stynes, M. (2010). A robust finite difference method for a singularly
perturbed degenerate parabolic problem part i. International Journal of Numerical
Analysis & Modeling, 7(3).

Vulanovié, R. and Farrell, P. A. (1993). Continuous and numerical analysis of a multiple
boundary turning point problem. SIAM Journal on Numerical Analysis, 30(5):1400—
1418.



BIBLIOGRAPHY 138

Walker, C. (2007). Prion proliferation with unbounded polymerization rates. FElectronic

Journal of Differential Equations (EJDE)[electronic only/, 2007:387-397.

Wasow, W. R. (1981). On boundary layer problems in the theory of ordinary differential

equations. Technical report, Wisconsin Univ-Madison Mathematics Research Center.

Webb, G. F. et al. (1985). Theory of nonlinear age-dependent population dynamics. CRC

Press.

Yapman, O. and Amiraliyev, G. M. (2020). A novel second-order fitted computational
method for a singularly perturbed volterra integro-differential equation. International
Journal of Computer Mathematics, 97(6):1293-1302.

Yapman, O., Amiraliyev, G. M., and Amirali, I. (2019). Convergence analysis of fitted nu-
merical method for a singularly perturbed nonlinear volterra integro-differential equation
with delay. Journal of Computational and Applied Mathematics, 355:301-309.

Zheng, Q., He, J., and Liu, Y. (2018). Higher-order layer-adapted finite difference schemes
for singularly perturbed robin problems. International Journal of Public Health and
Clinical Sciences, 1053(1):012007.

Zhongdi, C. and Lifeng, X. (2006). A parameter robust numerical method for a singularly

perturbed volterra equation in security technologies. Matriz, 1:20-22.



